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Abstract

Millimeter-wave (mmWave) massive multiple-input multiple-output (MIMO) systems
allow for a data transmission rate of gigabits per second owing to the large band-
width available in the mmWave spectrum and the antenna gains provided by the
massive MIMO system. However, hybrid precoding with high complexity and low
spectral efficiency cannot address the challenge of high cost and power consump-
tion of RF chains of multi-user systems. In this paper, we propose a low-complexity
hybrid precoding scheme for downlink multi-antenna multi-user mmWave massive
MIMO systems, aiming to enhance the sum spectral efficiency (SSE) performance. We
first extend the dimension of the analog precoding matrix into a square matrix and
find the optimal analog combiner by selecting some of the discrete Fourier transform
(DFT) bases, which enhances the equivalent baseband channel matrix gain. Then, we
directly aggregate the channel gain through the equal gain transmission (EGT) method
to ensure the frequency efficiency performance. Finally, we propose an improved BD
scheme to design the digital precoder and combiner to reduce the inter-user interfer-
ence. We consider both the mmWave channel and the Rayleigh channel to evaluate
the performance of the proposed algorithm. The simulation results verify that the
proposed scheme enjoys near-optimal achievable sum spectrum efficiency and BER
performance in both the mmWave channel and Rayleigh channel and performs even
better in Rayleigh channel than in the mmWave channel.

Keywords: Millimeter wave, Massive MIMO, Hybrid precoding, Block diagonalization,
Spectral efficiency

1 Introduction

The rapid increase in mobile data growth and the diversification of the application sce-
narios of 5 G and beyond are creating unprecedented challenges for wireless service
providers in overcoming a global bandwidth shortage. This shortage has motivated the
exploration of the millimeter-wave (mmWave) frequency spectrum, which can provide
hundreds of free GHz spectrum resources for future cellular communication networks
[1]. However, mmWave easily leads to a high propagation loss due to its very small
wavelength [2]. To solve this problem, researchers have combined mmWave and mas-
sive multiple-input multiple-output (MIMO) techniques to increase the capacity of the
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communication systems [3]. A massive MIMO antenna array can overcome high path
loss in the mmWave channel. Furthermore, the small wavelength and narrow beam char-
acteristics of millimeter waves allow systems to employ large-scale antenna arrays [4],
which can be packed into small-form factors and achieve reasonable array gains. There-
fore, the combination of mmWave and massive MIMO systems can effectively realize the
complementary advantages of the two technologies [5-8].

Implementing high-quality communication links in mmWave massive MIMO sys-
tems requires the deployment of large antenna arrays at base station (BS). Each BS needs
to serve multiple mobile users (MU) simultaneously for efficient system performance.
Therefore, precoding is applied to generate the transmitted signal at the BS for multi-
plexing various data streams to different users and canceling out noise, inter-user inter-
ference and fast fading in the mmWave massive MIMO systems. Traditional full digital
precoding reduces the interference between data streams and users and the complexity
of receiver computation [9, 10]. However, full digital precoding schemes require every
antenna element to be driven by its own dedicated energy-intensive radio frequency
(RF) chain, imposing extremely high costs and energy consumption [11]. In contrast, an
antenna array of full analog precoding is connected to only one RF chain by a phase
shifter [12, 13]. Since the phase shifter cannot control the amplitude, the performance
of full analog precoding scheme is restricted. To solve these problems, hybrid precoding
schemes have been proposed that implement cost-effective variable phase shifters in the
RF domain and allow reduced-dimensional signal processing schemes to be carried out
digitally in the baseband [14]. Hybrid precoding can reduce the number of RF chains
without obvious performance loss [15], thus, achieving a tradeoff between system per-
formance and hardware complexity. Because of the characteristics of anti-multipath fad-
ing [16], anti-interference, high spectral efficiency [17], high energy efficiency [18], etc.,
hybrid precoding has become an important signal processing technology in mmWave
massive MIMO systems [19-22].

Hybrid precoding algorithms in mmWave massive MIMO system can be divided into
three categories according to the number of users and the number of antennas. The first
is the single-user system in which the user carries multiple antennas. [23] proposed a
hybrid precoding that selects analog and digital precoder from a discrete Fourier trans-
form (DFT)-based codebook to maximize the spectral efficiency in single-user system.
The theoretical basis of this algorithm is to minimize the chordal distance between the
optimal unconstrained precoder obtained from the maximum right singular vector of
the channel and the hybrid beamformers selected from the statistical DFT codebook.
However, it aims to minimize the performance loss under limited feedback CSI under
transmitters assumptions. [24] proposed a double-pilot-based hybrid precoding system,
which predicts the analog precoding by using deep learning method and updates the
equivalent channel frequently for the digital precoding by enhancing the frequency of
equivalent channel estimation. This method is flexible but with high consumption of
pilot and computation time because the time-varying influence. [25] proposed a hybrid
precoding algorithm based on switches that selects a subset of antennas to feed through
the RF switching network and delivers a lower-dimensional array to the digital domain.
Although this algorithm permits low-complexity and hardware implementation, devis-
ing such a hybrid beamformer can be computationally expensive for large-dimensional
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systems due to the binary nature of the selection problem. Since the single-user system
cannot meet the practical needs that the system simultaneously serves multiple user
devices, multi-user systems has been attracted more attention. There are two catego-
ries in multi-user systems: One is that each user carries a single antenna, and the other
is that each user adopts multiple antennas to transmit signals. In single-antenna multi-
user system, it is difficult to jointly consider the changes of user-specific signal qual-
ity and multi-user interference. [26] proposed a low-cost hybrid precoding algorithm
based on quantized CSI feedback for a single-antenna scenario and revealed that pure
analog precoding outperforms hybrid precoding in terms of the ergodic achievable rate
under certain conditions, as derived in closed forms with respect to the SNR, the num-
ber of users and the number of feedback bits. However, directly quantized feedback still
causes a huge amount of overhead to maintain a usable accuracy. In [27], a deep learn-
ing quantized phase hybrid precoding algorithm was proposed. This algorithm estimates
the channel vectors with a deep compression sensing algorithm and trains the hybrid
precoding neural network with the estimated channel vectors in the offline state. Then,
the analog precoding matrix can be obtained by ideal phase quantization and the digi-
tal precoding matrix can be obtained via ZF algorithm in the online state. However, the
performance of deep learning-based CSI feedback architecture will decline significantly
when the dataset is insufficient. Furthermore, the compressed sensing method used to
obtain the estimated channel matrix is iterative, which will also cause poor real-time
performance.

Since single-antenna multi-user systems cannot meet the requirements of multi-
ple antenna configurations for user terminals, multi-antenna multi-user systems with
larger antenna array and stronger interference have been attracted more attention in
recent years. Hybrid precoding in multi-antenna multi-user mmWave massive MIMO
system can be divided into joint optimization and two-stage optimization for analog
precoding and digital precoding according to the design steps. In [28], a convolutional
neural network (CNN) framework was first proposed to optimize hybrid precoding
for mmWave multi-user MIMO (MU-MIMO) systems in which the network takes the
imperfect channel matrix as the input and jointly produces analog and digital precod-
ers as outputs. This method can effectively enhance the performance and efficiency of
the system, but using multiple large-dimensional layers constructions may consume
tremendous computation time in the training phase, which is impractical with the
hardware constraints (e.g., limited computational capability and memory resources)
of mobile terminals. Generally, the joint optimization algorithm should be an essen-
tial part of designing a precoding scheme because the comprehensiveness of prob-
lem formulation. Nevertheless, the signaling overhead is very heavy because the joint
optimization requires CSI for the whole system which is equipped with large dimen-
sion antenna arrays. Additionally, the optimal solution is hardly tractable because the
jointly optimization is a non-convex mixed integer optimization. Moreover, the digi-
tal precoding and analog beamforming are asynchronous process in practical applica-
tion. Therefore, to eliminate the hardware restrictions and consider the asynchronism
of analog and digital precoding process, the two-stage algorithms are used in practi-
cal design [29-32]. Although the two-stage method may not achieve optimal precod-
ing design compared to the joint optimization with comprehensiveness of problem
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formulation, the solution of the two-stage method needs less feedback and training
signals for being considered as a non-synchronous process. Therefore, the two-stage
method has been widely appreciated in recent years. [29] proposed an alternating
optimization scheme to design the analog precoder and combiner, and [30] sorted
the antenna sub-arrays according to the capacity of the channel before optimization.
The above two algorithms adopt the iterative optimization theory, which increases
the computational complexity of implementation. In [31], the author developed an
adaptive two-stage reduced dimensionality multi-user hybrid precoder algorithm
with limited feedback. The considered model assumes that each user only supports
a single data stream. This problem becomes more complicated if the transmission of
multiple data streams per user and the hybrid structure implemented by the user are
also taken into account. [32] proposed a two-stage hybrid precoding algorithm based
on equal gain transmission (EGT) aiming at maximizing the end-to-end mutual infor-
mation (EEMI). Apart from the low complexity of its implementation, the developed
scheme is a more generic hybrid block diagonalization (HBD) solution, as it not only
takes the frequency selectivity into account but also removes the reliance on the high-
resolution analog network. However, the traditional EGT method regards the prob-
lem of finding optimal analog precoding/combiner matrix as a multivariate coupling
variable optimization that has non-convex nonlinearity. Moreover, the spectral effi-
ciency performance of this algorithm was degraded in the case of serious interference
between users. To achieve a tradeoff between system performance and complexity,
two-stage hybrid precoding with low complexity and high spectral efficiency becomes
a crucial solution to combat path loss and interference in multi-antenna multi-user
mmWave massive MIMO system.

In this paper, we propose a spectral-efficient hybrid precoding algorithm for a down-
link multi-antenna multi-user mmWave massive MIMO system. To reduce the hardware
restriction and iterative process of the algorithm while ensuring the performance, we
split the design into analog precoder/combiner and the digital counterparts. Because the
large spectral efficiency can be obtained by increasing the equivalent baseband channel
gain, we first propose to extend the dimension of the analog precoding matrix into a full
rank matrix and find the optimal analog combiner in analog precoder/combiner pro-
cessing. Then, we perform the analog combiner based on an EGT method to aggregate
the channel gain. Different from traditional EGT algorithms [32], we propose to repre-
sent the codebook by a discrete Fourier transform (DFT) matrix because each column
vector in DFT matrix is unrelated and the column vectors can be combined linearly to
synthesize the array response vector in any direction [33], which makes the analog com-
biner design to be a sparse precoding optimization problem containing only unary varia-
bles. Moreover, because the number of receiving antennas per user in mmWave massive
MIMO is much smaller than the number of BS antennas and the hardware restrictions
in practical applications, the exhaustive search on the DFT bases is acceptable. Finally,
BD precoding is performed based on the equivalent channel matrix to eliminate the
inter-user interference. The contributions of the paper are summarized as follows.

(1) We divide the calculation of hybrid precoding into analog and digital stages to
reduce the signaling overhead and formulate the spectral efficiency optimization
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as maximizing the equivalent channel gain in multi-antenna multi-user mmWave
massive MIMO system.

(2) We propose to denote the analog precoder as a square matrix to obtain a large
equivalent channel gain and use the EGT method to reap the diversity benefit of an
analog phased-array. Then, we construct a DFT basis by discretizing the codebook
which is extracted from the equivalent channel gain, so that we can select vectors
from the DFT basis for analog combiner design. The proposed design can obtain a
large array gain by enlarging the sum squares of diagonal terms with low computa-
tional complexity.

(3) Furthermore, we use a low-dimensional block diagonalization digital precoding and
combining to attenuate the complexity and significantly maximize the spectral effi-
ciency by reducing the inter-user interference of the multi-antenna multi-user sys-
tem.

(4) The theoretical analysis shows that the proposed hybrid precoding scheme can
improve the spectral efficiency with low complexity. We also provide numerical
results to demonstrate that the proposed scheme can achieve a better spectral effi-
ciency and bit-error-rate than some existing schemes under both Saleh—Valenzuela
mmWave and Rayleigh channels.

The rest of this paper is organized as follows: In Sect. 3, the system model for a multi-
user massive MIMO system is described. In Sect. 4, a low-complexity hybrid precoding
algorithm is proposed for downlink multi-antenna multi-user mmWave massive MIMO
systems, aiming to enhance the sum spectral efficiency (SSE) performance. Moreover,
the computational complexity of the proposed algorithm and other traditional algo-
rithms are compared in a theoretical analysis. The simulation results and the conclusion
are presented in Sects. 5 and 6, respectively.

Notation: We use bold-faced lower-case and upper-case letters to denote column vec-
tor and Rayleigh matrices, respectively. ()~' and (-)"! represent the inversion and con-
jugate of a matrix, respectively. E[-] denotes the expectation value. ||-|| and ||| denote
the norm of a vector and the Frobenius norm of a matrix, respectively. Finally, CA/ (0, 1)
represents the complex Gaussian distribution with zero mean and unit variance.

2 Methodology

In this paper, we first introduce the research background and related hybrid precoding
methods for mmWave massive MIMO systems in Sect. 1. Compared with single-user
scenario, multi-user scenario satisfies the practical demand for multi-user service in
modern communication systems. Compared with multi-user single-antenna scenario,
the multi-user multi-antenna scenario meets the number requirements of cells which
needed to be served in the actual mmWave communication system. However, existing
hybrid precoding algorithms cannot maximize their spectral efficiency with low compu-
tational complexity because the antenna array is more complex and there is more inter-
ference in multi-user multi-antenna scenarios. Therefore, hybrid precoding with low
complexity and high spectral efficiency becomes the key solution to combat interference
and path loss in mmWave massive MIMO systems.
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We propose a spectral-efficient hybrid precoding algorithm in a downlink multi-user
multiple-antenna mmWave massive MIMO system to maximize the sum spectral efficiency
and reduce the complexity of the system. To reduce the iterative process of the algorithm
while ensuring the performance, we split the precoding design into the RF precoding and
the digital precoding design. In RF precoding, we extend the dimension of the analog pre-
coding matrix into a square matrix and find the optimal analog combiner by selecting some
of the discrete Fourier transform bases, which enhances the equivalent baseband channel
matrix gain. Then, to ensure the spectral efficiency performance, we directly aggregate the
channel gain through the equal gain transmission method. In terms of optimizing digital
precoding, BD technology is used under equivalent channels to eliminate the inter-user
interference.

To verify the effectiveness of the proposed algorithm, we have conducted a variety of
experiments to obtain comparison results by calculating the computational complexity and
simulating in the same environment in both mmWave and Rayleigh channel. The specific

analysis can be found in Sect. 5.

3 System model
3.1 Multi-user massive MIMO system model
A downlink transmission of a TDD-based multi-antenna massive MU-MIMO system is
depicted in Fig. 1. The base station (BS) is equipped with N transmission antennas and N}
RF chains to communicate with K independent users. Each user is equipped with N, receiv-
ing antennas and Ny, RF chains to support Ny data streams. To ensure the effectiveness of
transmission, the number of transmitted steams is constrained by KN; < N, f; r < N for the
BS and Ny < Ny < N, for each user.

The transmitted symbols are processed by a Nj. x KN digital precoder Fpp; and
mapped onto N, RF chains. Then, the symbols are processed by a N; x Nj analog pre-
coder Fgr. Since the analog precoder is composed of analog phase shifters, it can only con-

trol the phase of the signal and each entry of Fpr is normalized to satisfy ‘F ij = J%\T"
t

where ‘F L',," denotes the amplitude of the (i, j)-th element of Fgr. The digital precoder F g
enables both amplitude and phase modifications.
We assume H; € CNt+*Nr g5 the downlink channel matrix for the k-th user. The received

signal of the k-th user can be expressed as

Vi = HiFrrFppise +nj,k =1,2- -+, K, (1)
UE,
— RF Chainl —>» —>
0 Analog Baseband
R — — > RFChainl —>» *Combiner § Combiner N,
t W o Wi
— RF ChainN;,, —>
Data  Baseband Analog : H
Streams Precoder : Precoder !
UE,
KN
' Fos Fer —> RFChainl —» —
R — — RF Chain ! —> [ Analog Baseband
e i Combiner : Combiner| N,
wIM o1 w’lk
—> RF ChainN;, —> —>

Fig. 1 System model of multi-user hybrid precoding
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T . . .
where § = [slT,szT,-nsﬂ is the signal vector of K users, § € CKNs*1 satisfies

E [SSH ] = &I KNy P represents the average transmit power of the BS, and Ixn; is a
KNy x KNj identity matrix. ny € CN'*1is the vector of the i.i.d. CA(0, 1) additive white
Gaussian noise (AWGN). The received signal y; after combining at the k-th user can be
represented as

i = Wi Wi HiFreFppisk + Wi Wigne k = 1,2, - K, 2)

where W g is the N, x N}, analog combiner matrix and W ggy is the N} x N, base-
band combiner for the k-th user.

If H K= W?FkH «Fre,k =1,2,---K is denoted as the equivalent baseband channel
matrix, then (2) can be re-expressed as

K
Pe=WhnHFssesc+)_ W g HcFppisit Wiy Wignio k=1,2, - K. (3)
i=1,i%k

Therefore, the sum spectral efficiency of K users can be expressed as

> , (4)

K
R H 1 2wH H . .
where R; = RN, > WopHWppi + 0" Wpp Wen WreWppi is the covariance
i=1,ik
matrix of interference and noise.

K

R:Zlog2<

k=1

P ~ ~ H
In, + —— R W g HF i F g Hy W gy
KN;

3.2 Channel model

In this paper, the general channel matrix is set as
H=[H],H], .. HE)] r_ [mH{,JIB—ZHZT, - ,«/Wle T, where /B; indicates
large-scale path fading and H indicates the normalized channel matrix for the k-th user,
satisfying E MH kHﬂ = N¢N;. In the mmWave channel, the main feature is the limited

number of scattering clusters in the propagation path [34-36]. To characterize the lim-
ited scattering property of mmWave channels, the Saleh—Valenzuela geometric model is
adopted in this paper [37, 38]. Specifically, the channel H; € CNe*Nr from the BS to the
k-th user can be modeled as

NN Ny Nray .
Hj = L Zzaﬁzﬂf(é’;l}“f( ) (5)
NclNray u=1 =1

where N,; is the number of clusters and each cluster comprises N,y propagation paths.
a’; ; is the complex amplitude associated with the [-th path in the u-th scattering cluster.
ak (67,) and al (¢!,) represent the receive and transmit array response vectors for the
k-th user, respectively, whereas 9;1 and ¢,t41 are the arrival and departure azimuth angles
(AOA and DOA) of the (u, [)-th path. The truncated Laplacian distribution is employed
to generate 6, and ¢!, [39]. Although the proposed algorithms can be implemented on
any antenna array, we use a uniform linear array (ULA) as the array model, the array
response vector can be defined as
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1 ej%fdsm(e) ej(N—l)z,—-?dsin(é?) r

aya0) = N 1, (6)

where 4 is the wavelength of the signal, and d is the distance between adjacent antenna

elements. It is always assumed thatd = %

4 Proposed hybrid precoding algorithm

Generally, the joint optimization of the digital hybrid precoder and analog combiner
should be an essential part of designing a processing scheme for optimal sum spectral
efficiency [28, 40]. However, the optimal solution is hardly tractable because the jointly
optimization is a non-convex mixed integer optimization. Moreover, the digital precod-
ing and analog precoding are asynchronous process in practical application. Therefore,
to eliminate the hardware restrictions and consider the asynchronism of analog and digi-
tal precoding process, we divide the calculation of the hybrid precoding into analog and
digital steps [29-32]. In the first step, the BS and each MS design the analog precoding
and combining vectors to maximize the desired array gain for equivalent channel matrix.
In the second step, the digital precoder is designed based on the equivalent channel
matrix after the application of the proposed analog precoder in the first stage, to manage
the multi-user interference. In general, the two-stage method is an asynchronous calcu-
lation of analog precoding and digital precoding based on the equivalent channel matrix.

4.1 The analog precoder/combiner design

Owing to the large number of antennas in massive MU-MIMO systems, the channel
gains of the equivalent channel H,, can be scaled up through appropriate phase-only
control in the RF domain. In traditional multi-user hybrid precoding algorithms [41,
42], because the dimension of the analog precoding matrix Frr is N; x N, the rank of
the baseband equivalent channel matrix H, is reduced after passing through the chan-
nel. This result is a reduction in the gain of the baseband equivalent channel matrix,
thereby reducing the sum spectral efficiency. To obtain a large array gain, it is necessary
to increase the rank of Fpr. We first denote the analog precoding matrix as an Ny x N;
full rank matrix. Thus, the improved equipment baseband multi-user channel H; can
be expressed as

1511 W}L{[Fl (1){ 0 H;
Ho 0 Wi, ... o0 H,

H. = . = . . . . . | Fre- (7)
Hy 0 0 - Wik ] LHxk

To reap the diversity benefit of an analog phased-array, we utilize the analog precoding
based on EGT method. The analog precoding matrix can be expressed as

1 .
Fi:: = v,
V=N (8)
where go(i’j )is the phase of the (i, j)—th element of (W grH)'.
Since the diagonal elements in H,, represent the equivalent channel gain, the off-
diagonal elements in H,, indicate the inter-chain interference. Therefore, to obtain
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the large array gain, we propose to increase the sum of the squares of the diagonal ele-
ments in Hg, by finding the precoding combiners Wgri(k = 1,2 - - - K) of K users. The
optimization problem is described in

Np RF

maxz >

W Rk k=1 m=1
st 'W(w) ‘

RFk| = N’

2
(m)
(W F/) Hk
ke 1 9)

Vi, j

(

where wR'I":,)( is the m-th column of W g, is the ((k — DNpp + m)—th

m\H
(wi”)
1
diagonal element of H,; and ||-||; denotes the 1-norm of a vector, corresponding to the

m-th RF chains of the k-th user. Because all W (k = 1,2---K) are independent of
each other, the above equation is equivalent to maximizing (9) for all K users. Then, the

analog combiner can be obtained from the following optimization,

2
max E (wg;,)() «ll k=12---K
W REk m=1 1 . (10)
.’W(l”)‘ Vi, j

RFk| — N’

Due to the non-convex constraints of W pry, we cannot directly solve the problem in (9).
Therefore, we modify the constraints of the analog combining matrix by

2 N; 2
_ <Z ) , ay
1

(m)
H (WRFk) H
n=1
where h(") denotes the n-th column of Hy. Moreover, in the geometric MIMO channel

(m) (1)
(wRFk> hy

models, including the Rayleigh fading and mmWave channels, h(") is the linear combina-

tion of the array response vectors of all AOAs. That is, each addition term ‘ (Wg;,)() hl((n)

in (wg;,i) Hy|| is the absolute value of the weighted sum of the array response vec-
1
tors af (¢!,) of all AoAs projected onto w! RF,( Therefore, we can set W;QFI)< in the form of an

array response vector (6) to extract the gain from projections,

. . , T
C(W) = 11 elw) e]ZW, e e](Nril)w ) (12)

1
w
where w = Z%d sin 6 represents the corresponding spatial frequency.

To obtain the large array gain, we require that the rank of the baseband equiva-
lent channel matrix H; does not decrease after the analog combining matrix W g
is multiplied by the channel matrix Hy. Therefore, we require the columns of W zp
to be pairwise orthogonal so that the rank of H, is lower bound by Ny, > N;. Tradi-
tional EGT algorithms, such as [43, 44], find the optimal analog combiner via iterative
methods, which has non-convex nonlinearity and is time-consuming and computa-
tionally complex. Considering that each column (representing the antenna response
in each incidence direction) of DFT codebook is orthogonal to each other, we pro-
pose a DFT codebook-based analog combiner whose orthogonal beam columns are
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specified by DFT codeword. The DFT base is a sparse base so that the problem for-
mulation is transformed from multivariate coupling variable optimization problem to
unitary sparse optimization problem, which reduces the computational complexity.
According to the form of wl({;,)(, we discretize w into N, levels over [0,27) and con-
struct Ny, discrete Fourier transform (DFT) bases. The DFT base is a sparse base
with orthogonal properties. It can be expressed as

2 27 (Nh- — 1
C= {C(O),C(:[), . ,6(71(13:))}, (13)

RF RF

where C is a candidate set of wg;,)( with Ny DFT bases. Therefore, the design of the
modified analog combiner can be re-expressed as

1% ( (’”))HH :
max w p
Wrek m=1 REk ) 1 . (14)
s.twglr_f,)( eCm=12,---Npp

To solve the problem in (14), we sort all the in descending order and

H
(wir) Ho
1

construct the W gry with the first Np DFT bases in ¢(w). Although various cross-domain

collaborative filtering (CDCF) algorithms are presented to address the sparsity problem
[45, 46], as seen from the above analysis in our method, each user needs to solve (14)
only once to obtain the corresponding analog combining matrix W zg. In addition, the
number of receiving antennas per user should be much smaller than the number of BS
antennas, which makes the exhaustive search on the DFT bases acceptable.

4.2 The digital precoder design

After obtaining the analog precoder Frr and combiner W g, in this section, we apply a
digital BD precoding scheme to eliminate the interference among users and maximize the
spectral efficiency of the system. The BD scheme is an extension of the ZF scheme in multi-
user MIMO systems. Each user’s linear precoder and combiner can be obtained by two
singular value decomposition (SVD) operations [47]. In our hybrid case, the BD scheme is
designed based on the effective channel matrix Hy,Vk. To eliminate interference among
multiple users, the following constraints need to be imposed on the baseband equivalent
channel matrix

HFpp; = 0 # k). (15)

It can be concluded from (15) that Fpp; must be found in the null space of the other
users’ channel matrices. Thus, Hy, is defined as

— ~ T ~T ~T - 71T

H = {Hl"" ’Hk—l’Hk+1’."HI(:| (16)
We compute the SVD of H and obtain

- — o [ (K=DN —Ni1H

Hy=UX; |:Vk Vi } ) 17)
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where X is a diagonal matrix that consists of nonnegative singular values of Hy and its

. Lo o VR = (K—=1)Np . .
dimension is equal to the rank of Hy. V,*" and V,(< e are composed of right singular
vectors corresponding to zero singular values and nonzero singular values, respectively.

Multiplying ‘_/],:[er by Hy, we get

= (K—DNpH

_ _NI _ _ _ . _ N”.
H V. % = Uk{E,(((K DNk ) O} Vk_ NpH Vit
( ) Vi . (18)
— _((K=1)NZ&.) [ = (K—1)N%, - N
— Ukzk RF (Vk RF) VkRP

= Npp . . o .
Thus, V * is an orthogonal basis for the null space of Hy. This means that only the k-th
user can receive the signal transmitted from the direction of Ng. Thus, we know

~ - NT O,l #k
HinRF — {f[kf/ffg‘”,i k . (19)

Then, the digital precoder of the k-th user can be defined as Fppy = I_/],(VRF , and the digi-
tal precoding matrix is

- N7 - N7
FBB = [Vl RF: ] V](RF:| . (20)

Therefore, after eliminating the inter-user interference by digital precoder Fpp;, the
equivalent baseband channel matrix H,, can be expressed as

HVY 0 -0 0
~ _NV
e 0 HoVik.. 0

Vit Vi (21)

0 0 HgViE

The BD-baseband equivalent channel matrix Hpgp of the k-th user can be expressed as
~ - NV ~ - Nr
Hppi = Hi V™. The SVD of H; V™ is defined as
~ - N NJp—Ns
H VO =ty 3,01 [ v, viTe ], (22)
where V],:[S represents the right singular matrix corresponding to a nonzero singular
NJp—Ns
value, and V,(( ke =)

lar value. Thus, we define the digital precoder as

represents the right singular matrix corresponding to a zero-singu-

vl o0 ... 0
, , o o v ... o
FBB = |:V]1\[RF’ VIZVRF! ) Vﬁ\([RF . 2 . (23)
0 0 .- V¥

The baseband combiner of the k-th user is chosen as

Wep = U k=1,2---K. (24)
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Therefore, the sum spectral efficiency achieved by the proposed hybrid precoding

scheme is

K _ ~ ~H
R= 3 log, (| + s R W g FLF s Fl I W i)
X ) P H wH “luw/H f H gt ' (25)
=k210gz(’1 Netgziens (WasW W rekW ask) W g E o g H WBBkD
=1

The DFT orthogonal basis is used to construct the analog combining matrix W ggg,
where W?Fk W rer = I. Thus, we obtain

H
W i W ke W rek W sk = (Uﬁf) us-=Iy,. (26)

The sum spectral efficiency of K users can finally be expressed as

K PAL(WH WH W am W) (215
[RI= 5" logy [ |1y, + - o Vo) () ‘
k=1 s
, 2
K PAk()JIkVS)Z 27)
= kz 10g2 INS + W
-1

where A is a diagonal matrix, whose elements are the power loading coefficients, which
can be found by water-filling on the singular values ):2[5 from all users collected together,

assuming a total power constraint.

4.3 Computational complexity analysis
In this subsection, the computational complexity of the proposed hybrid precoding algo-
rithm is discussed. The complexity of the proposed algorithm comes from the assign-
ment of analog precoders and the calculation of digital precoders. Table 1 provides
the complexity comparison between the proposed hybrid precoding and some other
schemes. The full-digital BD precoding scheme has the highest computational complex-
ity. Considering the typical mmWave MIMO system with N; = 256,N, = 16,K =8,
Nkp = 8,Njr =1, we can observe that the complexity of the proposed BD precoding
scheme is approximately 67,108,864 multiplications, which is only approximately 0.45%
as complex as the full-digital BD precoding scheme.

Compared with the existing hybrid precoding algorithms based on the single-user sys-
tem [23-25] and the single-antenna multi-user systems [26, 27], our work can be applied

Table 1 Computational complexity

Precoding schemes Computational complexity

Full-digital BD O(K2NZN;)

Spatially sparse ()" + Mo (N ) + Ne (N ) KN+ Nk,

MMSE O (Nie)* + K2 (N ) M+ K (V) N+ )

Limited feedback OK3 (NII%F)3 + KNN, NG + KNGNGENE)

Hybrid BD OK* (N;?F)3 + K(N/’%F)3 +K (N/,?F)ZNE’F + K?NeNy Npe +KNeNge Npe + KN NpeNs)
Proposed hybrid precoding OK* (N;?Ff + K(N/’;F)a +K2 (/\/;'q,:)z/\/z + KerN,/\l}’?F—o—KI\IIZI\I,’?F + KZ/\/L,FNr/\/s)
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in multi-antenna multi-user systems with low complexity and high spectral efficiency.
To avoid high computational complexity caused by non-convex mixed integer optimi-
zation of joint optimization [28], the proposed precoding and combining schemes use
two-stage design. Compared with the two-stage hybrid precoding algorithms in [29-32],
the proposed algorithm achieves a tradeoff between system performance and complex-
ity because the multi-user equivalent channel matrix enabled by the proposed analog
precoder can directly aggregate the channel gains in massive MIMO system. In addition,
compared with the traditional EGT algorithms in [30, 41, 42], a DFT basis is constructed
to significantly reduce the computational complexity. Moreover, the proposed algorithm
can make full use of the multi-antenna array gain to achieve a higher sum rate so that a
higher spectral efficiency performance can be guaranteed. Compared with [31, 48, 49]
and the conventional BD precoding schemes, the proposed algorithm has the optimal
spectral efficiency and BER performance with the lowest computational complexity.

5 Simulation results and discussion

In this section, we compare the performance of the proposed algorithm with the spa-
tially sparse hybrid precoding scheme [48], the MMSE combiner hybrid precoding
scheme [49], the limited feedback hybrid precoding scheme [31], and the conventional
BD precoding scheme. In addition, we also provide the simulation results of the spec-
tral efficiency to evaluate the performance of the proposed hybrid precoding scheme in
Rayleigh fading channel to verify the practicability of this algorithm in different chan-
nels, because the Rayleigh fading channel can effectively describe the wireless environ-
ment with obstacles which can scatter many signals. For mmWave channel, the clustered
mmWave channel model is employed to characterize the limited scattering feature of the
mmWave channel. Both the transmission and receiving antenna arrays are ULAs with
antenna spacing d = % Since the BS usually employs directional antennas to eliminate
interference and increase antenna gains [20], the AoDs are assumed to follow a uniform
distribution within [—%, %} Moreover, due to the random position of users, we assume
that the AoAs follow a uniform distribution within [—, 7], which means that omnidi-
rectional antennas are adopted by users. For Rayleigh fading channel, variable settings
are consistent with those in the mmWave channel.

5.1 Spectral efficiency

To verify the spectral efficiency performance of the proposed algorithm, Fig. 2 depicts
the performance comparison of the sum spectral efficiency against the SNR in mmWave
channel and Rayleigh channel, with N; = 128 and N, = 16. It can be seen that the pro-
posed scheme is significantly superior to the other schemes in both channels. The EGT
enabled by the RF precoder can directly aggregate the channel gains so that the spec-
tral efficiency performance can be guaranteed. When SNR = 0 dB, the sum spectral
efficiency of the proposed scheme in mmWave channel is 47.7 bits/s/Hz, and it is 47.26
bits/s/Hz in Rayleigh channel. Comparing Fig. 2a and b, we find that when the number
of BS antennas is 128, the performance of the proposed scheme in the Rayleigh channel
is worse than that in the mmWave channel. It is probably due to the fact that the DFT
bases selection in the proposed scheme essentially captures the dominant paths of the
mmWave channels.
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Fig. 3 Achievable spectral efficiency comparison against the number of BS antennas in (@) mmWave
channel; (b) Rayleigh channel

5.2 Robustness evaluation

Figure 3 compares the sum spectral efficiency versus the number of BS antennas in both
channels given K = 8,16 user antennas, and SNR = 0 dB. The number of scattering
clusters is 8, and each cluster has 10 paths so that the Rayleigh channel is complex with
multiple scattered clusters and the mmWave channel is sparse. We find that the perfor-
mance improves with an increase in the number of BS antennas for all hybrid structures.
Moreover, because the useful information only exists in a few paths in mmWave sparse
channel, it is more difficult to obtain the exact channel state information. In this case,
the proposed algorithm has better spectral efficiency than the traditional BD method,
so it can get better performance when used in the massive MIMO systems with different
channels.

Simulation results regarding the performance for different numbers of users are
provided in Fig. 4, with N; = 256, N, = 16 and SNR= 0 dB. It can be clearly seen that
the performance in both channels improves with the increase in the number of users
for all hybrid structures and the performance of the proposed scheme is optimal by
using an improved low-dimensional BD precoder and combiner. When the number
of users is 8, the sum spectral efficiency gap between the proposed scheme and the
hybrid BD precoding scheme is 2.738 bits/s/Hz in mmWave channel and 2.136 bits/s/

Page 14 of 19
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Hz in Rayleigh channel. Therefore, the proposed algorithm can significantly cancel
inter-user interference in multi-user systems.

Simulation results regarding the performance for different numbers of BS RF chains
are provided in Fig. 5, with Ny = 256, N, = 16. It can be clearly seen that the perfor-
mance improves as the number of RF chains increase for all hybrid structures and the
proposed scheme is significantly superior to the other schemes. The proposed scheme
can be safely recommended for implementation in systems with a large number of
RF chains, because it is less vulnerable to the inter-user interference than the other
schemes in this case. However, as the number of RF chains increases to 13, the per-
formance of all the algorithms tends to be stabilized. This is because when the num-
ber of RF chains grows beyond an optimal value, inter-user interference substantially
becomes more severe and the sum spectral efficiency is gradually influenced.

Simulation results regarding the performance for different numbers of data
streams are provided in Fig. 6, with N; = 256, N, = 16. Figure 6 shows that when the
number of data streams is 8, the spectral efficiency achieved by the proposed scheme
is 130.9 bits/s/Hz in mmWave channel and 134.3 bits/s/Hz in Rayleigh channel. It
can be clearly seen that the performance improves as the number of data streams for
all hybrid structures increase, and that the proposed scheme is significantly superior
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to the other schemes. However, as the number of data streams increases to 5, the
performance of the proposed algorithm tends to be decrease in both channels. This
is because the pursuit of the large array gain slightly introduces the inter-stream
interference in the RF domain, which will degrade the system spectral efficiency
after the baseband BD processing.

Figure 7 illustrates the bit-error-rate (BER) performance achieved by the proposed
scheme for the 256 x 16 massive MIMO system. The proposed hybrid precoding
method achieves better BER performance than other hybrid precoding methods.
This is because the proposed scheme generates multiple subchannels with the equal
gain transmission for each user, which improves the total BER performance. From
Fig. 7, we can also find that as the SNR increases, the BER achieved by each algo-
rithm decreases. Furthermore, by comparing the achieved robustness performances
between the Rayleigh channel and mmWave channel, due to the poor scattering
nature of mmWave channel, we find that the proposed scheme achieves a better
robustness performance in Rayleigh channel than in mmWave channel.
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6 Conclusion

In this paper, we propose a high spectral-efficiency hybrid precoding algorithm for
downlink multi-user mmWave massive MIMO systems with low complexity. We
extend the dimensions of the analog precoding matrix into a square matrix and find
the optimal analog combiner to increase the gain of the equivalent baseband channel
matrix. Then, a block diagonal (BD) precoding is performed based on the equivalent
channel seen from the baseband to eliminate inter-user interference. The proposed
scheme, with its lower implementation and computational complexity, achieves a
capacity performance that is close to and sometimes even higher than those of con-
ventional BD processing. The simulation results indicate that the proposed scheme
can achieve a better spectral efficiency and bit-error-rate (BER) performance than
other precoding schemes in both the Rayleigh fading channel and mmWave channel.

Abbreviations

5G The fifth generation

mmWave  Millimeter wave

MIMO Multiple-input multiple-output

BS Base station

PS Phase shifter

MU Mobile user

RF Radio frequency

DFT Discrete Fourier transform

(@) Channel state information
SINR Signal-to-noise ratio

CNN Convolutional neural network
MU-MIMO  Multi-user MIMO

EGT Equal gain transmission

EEMI End-to-end mutual information
HBD Hybrid block diagonalization
BD Block diagonalization

SSE Sum spectral efficiency

iid. Independent and identically distribution
AWGN Additive white Gaussian noise
AOA Arrival azimuth angles

DOA Departure azimuth angles
ULA Uniform linear array

ZF Zero-forcing

SVD Singular value decomposition
MMSE Minimum mean squared error
BER Bit error rate
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