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ABSTRACT

Introduction: Repeat transcranial magnetic
stimulation (rTMS) demonstrates beneficial
effects for stroke patients, though its efficacy
varies due to the complexity of patient condi-
tions and disease progression. Unsupervised
machine learning could be the optimal solution
for identifying target patients for transcranial
magnetic stimulation treatment.

Methods: We collected data from ischaemic
stroke patients treated with rTMS. Unsupervised
machine learning methods, including K-means
and Hierarchical Clustering, were used to
explore the clinical characteristics of patients
suitable for rTMS. We then utilized a prospec-
tive observational cohort to validate the effect
of selected characteristics. For the validated
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cohort, outcomes included the presence of
motor evoked potentials (MEP), favorable
functional outcomes (FFO), and changes in the
Fugl-Meyer Assessment (FMA) at 3 and
6 months.

Results: Hierarchical  clustering  methods
revealed that patients in the better prognosis
group were more likely to take statins. The val-
idated cohort was grouped based on statin
intake. Patients taking statins exhibited a higher
rate of MEP (p = 0.006), a higher rate of FFO at
3 months (p = 0.003) and 6 months (p = 0.021),
and a more significant change in FMA
(p <0.001) at both 3 and 6 months. Statin
intake was associated with FFO and changes in
FMA at 3 and 6 months. This relationship per-
sisted across all subgroups for FMA changes and
some FFO subgroups.

Conclusion: Stroke patients undergoing rTMS
treatment taking statins exhibited greater MEP,
FFO, and changes in FMA. Statin intake was
associated with a better prognosis in these
patients.
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1. Repeat transcranial magnetic
stimulation’s efficacy varies due to the
complexity of patient conditions and
disease progression

2. Unsupervised machine learning was
employed to investigate the clinical
characteristics of stroke patients

suitable for repeat Transcranial Magnetic
Stimulation (rTMS) treatment

3. Hierarchical clustering methods
indicated that stroke patients with a better
prognosis under rTMS treatment were
more likely to be taking statins

4. The cohort study validated that among
stroke patients undergoing rTMS
treatment, those using statins were found
to have a better prognosis

INTRODUCTION

Repetitive transcranial magnetic stimulation
(rTMS) represents a principal non-invasive
approach to post-stroke rehabilitation. rTMS
has been shown to improve motor impair-
ments, swallowing difficulties, cognitive
impairments, and other neurological symptoms
in stroke patients [1]. Low-frequency stimula-
tion of the transcranial magnetic field inhibits
excitability in the healthy hemisphere’s corre-
sponding area, whereas high-frequency stimu-
lation activates excitability in the affected
hemisphere’s corresponding area. This modu-
lation of hemispheric excitability restores the
balance between the hemispheres in stroke
patients [2]. The effects of transcranial magnetic
stimulation, while time-limited, can be practi-
cal throughout the entire course of a stroke [3].

Despite its beneficial effects on neuro recov-
ery throughout the stroke course, transcranial
magnetic stimulation lacks standardized treat-
ment parameters due to the complexity of its

effects [4]. The complexity of determining an
optimal transcranial magnetic stimulation
treatment plan increases at different stroke
stages, compounded by the absence of guideli-
nes for a unified approach [4]. Further research
is essential to elucidate how to maximize tran-
scranial magnetic stimulation’s therapeutic
effects and optimize treatment outcomes for
target patients.

The complex spatiotemporal characteristics
of patients’ clinical conditions and transcranial
magnetic stimulation treatment processes
challenge traditional statistical methods of
analyzing data with intricate interactions.
Consequently, machine learning methods have
emerged as effective tools for addressing this
issue [5, 6]. Machine learning methods can
manage data with complex interactions and
precisely analyze their impact on outcomes.
Unsupervised machine learning enables the
classification of complex disease features in
patients and the individualized adjustment of
treatment plans to optimize outcomes [S, 6].

This study employed unsupervised machine
learning methods to identify clinical character-
istics of patients suitable for transcranial mag-
netic stimulation and to validate the correlation
between these characteristics and the thera-
peutic effects in a prospective cohort. This study
aimed to optimize transcranial magnetic stim-
ulation treatment plans for stroke rehabilitation

through unsupervised machine learning
methods.
METHODS

Cohort 1: Explored Cohort

Patients
The cohort under study was a retrospective
observational cohort. The cohort comprised
consecutive patients with ischemic stroke who
underwent rTMS treatment. Patients were
recruited from the Rehabilitation Department
of the Affiliated Hospital of Youjiang Medical
University for Nationalities between June 1,
2020, and May 30, 2021.

Inclusion criteria included patients aged
18 years or older, undergoing rTMS within
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1 month of stroke onset, and receipt of con-
ventional medicine and rehabilitation therapy
post-admission.

Exclusion criteria encompassed mortality
within 1 month of stroke onset, contraindica-
tions for rTMS, presence of other neurological
diseases, such as Parkinson’s disease, dementia,
or epilepsy, and withdrawal from the study or
inability to provide outcome data.

The study was conducted in accordance with
the Declaration of Helsinki and adhered to the
ethical standards of institutional and national
research committees. The study was approved
by the Ethics Committee of the Affiliated
Hospital of Youjiang Medical University for
Nationalities (KY-2018-03). Informed consent
was secured from all participants included in
the study.

Data Collected
Data on demographic characteristics (age, gen-
der, etc.), medical history (history of stroke,
hypertension, smoking, etc.), clinical charac-
teristics (treatment methods, etc.), and labora-
tory findings (platelet count, blood glucose
levels, serum lipid profiles, etc.) were collected
from electronic clinical records. The patients’
National Institutes of Health Stroke Scale
(NIHSS) and Modified Rankin Scale (mRS) scores
were collected at admission and after rTMS
treatment.

All patients underwent rTMS therapy for
2 weeks, with five sessions each week, totaling
ten sessions of r'TMS therapy. TMS was admin-
istered to the motor cortex of the healthy
hemisphere at a frequency of 1 Hz for 15 min.
The presence of motor-evoked potentials
(MEPs) in response to transcranial magnetic
stimulation (TMS) in the affected hemisphere
was recorded.

Classify Data by Unsupervised Machine
Learning

We used Python 3.8. For cluster analysis, after
standardizing all data using the StandardScaler
module from the sklearn library, we classified
the data using two types of cluster analysis
models: the K-means method (K-Means mod-
ule, sklearn library) and Hierarchical Clustering

methods (AgglomerativeClustering module,
sklearn library). The Silhouette score could
suggest the optimal number of groups for the
K-means method, while the heatmap could
suggest the optimal number for Hierarchical
Clustering methods.

We compared outcome events across the
different groups identified above. Grouping can
yield clinical significance if it clarifies differ-
ences in outcomes or prognoses among the
patient groups. We then applied chi-square
tests, t-tests, or variance analysis to the different
groups to analyze the characteristics of factors
by the selected groups further. We found sig-
nificant differences in statin use and MEPs
across the prognosis groups. We then validated
the impact of statin use on the relationship
between rTMS and prognosis.

Cohort 2: Validated Cohort

Patients

The validated cohort was a prospective obser-
vational study. The validated cohort included
consecutive patients with ischemic stroke
undergoing rTMS. Patients were recruited from
the Rehabilitation Department of the Affiliated
Hospital of Youjiang Medical University for
Nationalities between August 1, 2021, and June
30, 2023, with follow-up extending to Decem-
ber 31, 2023. Patients taking statins after onset
were assigned to the statin group, while those
not were assigned to the control group. Patients
in the statin group continued to use statins
throughout the follow-up period. The dosage
and type of statins used are determined by the
clinical doctors based on the patient’s condition
and guidelines. Patients are regularly monitored
for liver function and other potential side
effects after using statins. If serious side effects
occur, patients discontinue statin use and exit
the study. Anticipating a 10% loss to follow-up,
we initially recruited over 140 patients, guided
by a previous study [7].

The inclusion criteria were the same as those
for the exploratory cohort. The exclusion crite-
ria were the same as the exploratory cohort and
included patients who withdrew from the study
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or could not provide detailed information on
statin use or outcome events.

Data Collected and Outcome

We collected clinical and electrophysiological
data identical to those of the exploratory
cohort. Outcome events encompassed the
presence of MEP, favorable functional outcomes
(FFO), and changes in the Fugl-Meyer Assess-
ment (FMA) at 3- and 6-months post-onset.
A FFO was defined as a Modified Rankin Scale
(mRS) score of 2 or less. Scores for clinical scales
and outcome events were assessed by experi-
enced rehabilitation physicians blinded to the
patients’ group assignments.

Statistical Analysis

Statistical analyses were conducted using SPSS
23.0 for Windows. For baseline data compar-
ison, continuous variables with normal distri-
bution were analyzed using a t-test, while those
with abnormal distribution were assessed using
non-parametric tests. Categorical and ranked
data were analyzed using chi-square tests.

Chi-square tests were employed to compare
MEP and FFO across different groups, while
t-tests were used to assess changes in FMA.
Subsequently, multifactor logistic regression
was applied for FFO, and multifactor linear
regression for changes in FMA. Forward and
backward stepwise methods were utilized in the
regression analyses. Data were stratified into
subgroups based on gender (male, female),
severity of illness (mild, severe), statin dosage
(low, moderate, high), statin type (lipophilic,
hydrophilic), and statin continuity (continu-
ous, non-continuous). Mild severity of illness
was defined as an mRS score of 0-2 at admission
and severe as 3-5. Continuity of statin use was
defined as consistent statin intake for 6 months
post-discharge. The relationship between statin
uses and prognosis was further analyzed in
these subgroups. A p-value of < 0.05 was con-
sidered statistically significant.

RESULTS

Cohort 1: Explored Cohort

The explored cohort included 115 patients.
Forty-two were female (36.5%), and the mean
age was 62.57 + 14.001 years. Among the vari-
ous stroke subtypes, there were 76 patients with
large artery atherosclerosis stroke, 28 patients
with cardioembolic stroke, and 11 patients with
lacunar stroke and other subtypes.

The Silhouette score line for K-means meth-
ods suggested that three groups were recom-
mended for grouping (Supplementary Material-
Supplementary-Figure 1). The scatter plots of
the three K-means groups showed that the data
for each group did not have a clear distinction
in the plot (Supplementary Material-Supple-
mentary-Figure 2). The analysis of the three
groups also showed no significant difference in
prognosis. Therefore, the K-means method was
not a better choice for the explored cohort.

The heatmap suggested that two groups
(HCgroupl, HCgroup2) were better for hierar-
chical clustering methods (Fig. 1). The heatmap
also indicated significant distinctions between
MEP and statins in the figure (Fig. 1). Compar-
ing the FFO after rTMS therapy between the two
groups, HCgroup1 (77.8%) had a higher rate of
FFO (p < 0.001) than HCgroup2 (44.2%). Thus,
Hierarchical Clustering was a better choice for
the explored cohort.

When comparing data between HCgroupl
and HCgroup2, it was found that HCgroupl
had more patients with MEP (90.5% vs. 25.5%,
p < 0.001), more patients taking statins (96.9%
vs. 39.2%, p <0.001), fewer patients experi-
enced hemorrhage events (3.2% vs. 17.6%,
p = 0.012), and lower NIHSS scores at admission
(6.06 vs. 13.29, p <0.001). The results were
similar to another study in those patients with
lower NIHSS scores at admission, fewer hemor-
rhage events, and the presence of MEP had a
better prognosis [8]. However, the relationship
between a higher rate of taking statins and a
better prognosis for stroke patients undergoing
r'TMS therapy needs further validation.
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Fig. 1 The heatmap of hierarchical clustering methods

Cohort 2: Validated Cohort

Patients

The cohort initially recruited 412 participants.
Twenty-three patients withdrew from the study
or were lost to follow-up, 13 were excluded
according to the exclusion criteria, and 15 died
within 1 month after onset. Ultimately, the
validated cohort consisted of 361 eligible
patients. The statin group included 290
patients, while the control group comprised 71.
Among the various stroke subtypes, there were
291 patients with large artery atherosclerosis
stroke, 87 patients with cardioembolic stroke,
and 34 patients with lacunar stroke and other
subtypes.

10

001111
gender

The mean age of the validated cohort was
64.76 £ 13.746 years. The cohort included 126
female patients (34.9%). To compare baseline
data between the two groups, the statin group
had higher diastolic blood pressure values at
admission and more patients with infectious
diseases. Other data between the two groups
showed no significant difference (Table 1).

Outcome
(1) The MEP and FFO

The outcomes showed that the statin group
had a higher MEP rate (57.1% vs. 38.9%,
p =0.006) than the control group (Table 1).
Similarly, the statin group exhibited a higher
FFO rate (70.9% vs. 52.8%, p=0.003) at
3 months post-onset and (74.7% vs. 61.1%,
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Table 1 Baseline characteristic and outcome data by univariate analysis

Risk factor statin group (N = 290) Control group (N = 71) p*
Baseline characteristic

Age, years 6525 (13.425) 62.73 (14.915) 0.167
Female, % 99 (34.1) 27 (38.0) 0.579
Admission NIHSS score 8.30 (7.773) 8.69 (8.021) 0.709
Admission mRS score 3 (2-4) 3 (2-4) 0.460
SBP at admission, mmHg 145.92 (25.204) 141.79 (24.004) 0.213
DBP at admission, mmHg 85.78 (15.540) 81.77 (13.886) 0.048
Heart rate at admission 79.19 (15.913) 81.31 (17.508) 0.325
History of smoke, % 129 (37.5) 19 (26.8) 0.232
History of hypertension, % 142 (49.0) 34 (47.9) 0.871
History of diabetes mellitus, % 63 (21.7) 11 (15.5) 0.462
History of CHD, % 70 (24.1) 23 (32.4) 0.298
History of stroke, % 51 (17.6) 13 (18.3) 0.886
Infectious disease, % 75 (25.9) 20 (28.2) 0.360
Left cerebral stroke, % 119 (41.0) 33 (46.5) 0.791
Platelet, mmol/l 17692 (69.979) 173.76 (75.022) 0.737
INR 1.01 (0.169) 1.03 (0.133) 0517
ALT, mmol/l 2328 (18.158) 25.13 (17.011) 0.438
AST, mmol/l 25.74 (18.289) 29.46 (19.164) 0.128
Creatinine, mmol/l 79.53 (27.659) 89.66 (84.813) 0.089
Glucose, mmol/l 7.47 (3.324) 7.34 (3.874) 0.769
Triglyceride, mmol/l 1,52 (1.036) 1.85 (1.869) 0.154
Total cholesterol, mmol/1 424 (1.199) 416 (1.123) 0.630
HDL-C, mmol/I 1.27 (0.500) 1.29 (0.405) 0.765
LDL-C, mmol/! 2.55 (0.984) 2.38 (0.912) 0.180
Outcome

The MEP 165 (57.1%) 28 (38.9%) 0.006
FFO at 3 months 205 (70.9%) 38 (52.8%) 0.003
FFO at 6 months 216 (74.7%) 44 (61.1%) 0.021
FMA change at 3 months 8.05 (3.318) 1.85 (2.866) < 0.001
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Table 1 continued

Risk factor

statin group (N = 290)

Control group (N = 71) p*

FMA change at 6 months 8.91 (3.476)

2.07 (3.132) < 0.001

NIHSS National Institute of Health stroke scale, 2RS Modified Rankin Scale, SBP systolic blood pressure, DBP diastolic
blood pressure, CHD coronary heart disease, INR international normalized ratio, ALT glutamic-pyruvic transaminase, 45T’
glutamic oxalacetic transaminase, HDL-C high-density lipoprotein cholesterol, LDL-C low-density lipoprotein, MEP motor
evoked potentials, FFO favorable functional outcome, FMA Fugl-Meyer Assessment

p* was calculated by ANOVA, Chi-square test, or Mann-Whitney U test as appropriate, p < 0.05 was statistically

significant

p =0.021) at 6 months post-onset compared to
the control group (Table 1).

In multivariable logistic regression analysis,
for FFO at 3 months, statin use (OR = 3.952,
p=0.001) and the presence of MEP (OR =
3.221, p = 0.004) were significantly associated
with the outcomes. In contrast, a higher mRS
score (OR=0.312, p <0.001) and complica-
tions from infectious diseases (OR = 0.264,
p < 0.001) at admission were negatively associ-
ated with the outcomes (Table 2). For FFO at
6 months, statin use (OR = 2.740, p = 0.022),
the presence of MEP (OR = 2.513, p < 0.001), a
higher mRS score at admission (OR = 0.521,
p =0.004), and complications from infectious
diseases (OR =0.293, p =0.001) at admission
were all significant predictors of the outcomes
(Table 2).

(2) The change in FMA

The statin group demonstrated a more sig-
nificant change in FMA (p < 0.001) than the
control group at 3 months post-onset (Table 1).
Similarly, the statin group showed a more sig-
nificant change in FMA (p < 0.001) at 6 months
post-onset compared to the control group
(Table 1).

In multivariable linear regression analysis,
for the change in FMA at 3 months, statin use
(B=2.217, p <0.001) was significantly associ-
ated with the outcomes, as was the presence of
MEP (B =1.105, p =0.001), a higher INR (in-
ternational normalized ratio) value (B = 2.835,
p=0.006), and a higher statin dosage
(B=0.864, p=0.026). Conversely, a higher
heart rate (B =—0.021, p =0.038) was nega-
tively associated with the outcomes (Table 3).
For the change in FMA at 6 months, statin use

(B=2.539, p<0.001), the presence of MEP
(B=1.559, p <0.001), and a higher INR value
(B =2.900, p =0.007) were related to the out-
comes (Table 3).

Subgroup

In subgroup analysis, statin use remained sig-
nificantly associated with changes in FMA at
3months and 6 months across various sub-
groups: both male and female (p < 0.001), mild
and severe (p < 0.001), across low, moderate,
and high dosage groups (p < 0.001), and in both
lipophilic and hydrophilic subgroups
(p < 0.001), as well as the continuous and non-
continuous subgroups (p < 0.001). Statin use
continued to be significantly associated with
FFO at 3 months (Fig. 2) in the male (p = 0.040)
and female subgroups (p = 0.047), the low dose
(p = 0.003), lipophilic (p = 0.047), hydrophilic
(p = 0.040), continuous (p = 0.003), and non-
continuous subgroups (p = 0.031). Statin use
was also significantly associated with FFO at
6 months (Fig. 3) in the low dose (p = 0.021),
lipophilic (p = 0.035), and continuous sub-
groups (p = 0.015).

DISCUSSION

Unsupervised machine learning methods indi-
cated that the group with a better prognosis for
stroke under rTMS therapy had a higher number
of patients taking statins. The validated cohort
analysis revealed that the statins group exhib-
ited a higher prevalence of MEP and FFO at 3-
and 6-months post-onset, along with more sig-
nificant improvements in FMA at these time
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Table 2 Multivariate logistic regression for FFO

Risk factor

OR (95% CI) P

EFO at 3 months

Taking statin 3.952 (1.787-8.765) 0.001
Presence of MEP 3.221 (1.457-7.119) 0.004
Higher mRS score at admission 0.312 (0.216-0.450) < 0.001
Infectious diseases 0.264 (0.131-0.533) < 0.001
FFO at 6 months

Taking statin 2.740 (1.154-6.507) 0.022
Presence of MEP 2.513 (1.256-6.547) < 0.001
Higher mRS score at admission 0.521 (0.335-0.810) 0.004
Infectious diseases 0.293 (0.138-0.624) 0.001
FFO favorable functional outcome, MEP motor evoked potentials, 72RS Modified Rankin Scale

p* was calculated by multivariate logistic regression, p < 0.05 was statistically significant

Table 3 Multivariate linear regression for change in FMA

Risk factor B (95% CI) r*
Change in FMA at 3 months

Taking statin 2.217 (1.176 to 3.257) < 0.001
Presence of MEP 1.105 (0.441 to 1.769) 0.001
The higher dose of statin 0.864 (0.102 to 1.626) 0.026
Higher INR value at admission 2.835 (0.825 to 4.845) 0.006
Higher heart rate value at admission — 0.021 (— 0.041 to — 0.001) 0.038
Change in FMA at 6 months

Taking statin 2.539 (1.681 to 3.398) < 0.001
Presence of MEP 1.559 (0.864 to 2.255) < 0.001
Higher INR value at admission 2.900 (0.789 to 5.011) 0.007

FMA Fugl-Meyer Assessment, MEP motor evoked potentials, INR international normalized ratio
p* was calculated by multivariate logistic regression, p < 0.05 was statistically significant

points. Across different genders, illness severi-
ties, statin dosages, types of statins, and statin
usage continuity, statin use continued to be
associated with more significant improvements
in FMA. Furthermore, statin use remained
associated with FFO at 3 months for different
genders, types of statins, statin usage continu-
ity, and the low-dose statins subgroup. Statin

use was also associated with FFO in the low-
dose, lipophilic, and continuous subgroups at
6 months.

Stroke is characterized by complex patho-
logical processes, with the neuroinflammatory
response playing a crucial role in post-stroke
damage and repair processes, considered a
potentially effective target for stroke treatment
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Subgroup No.of patients OR(95% Cl) p value
Gender
Male 235 L 1 2.032(1.033-3.995) 0.04
Female 126 ] 12.380(1.013-5.5692) 0.047

Dose of statin

Low dose 296 L L i 2.345(1.342-4.097) 0.003

Moderate and higher dose 65 ' i 1 1.425(0.657-3.091) 0.371

Type of statin

lipophilic statins 243 t i 1 2.250(1.295-3.909) 0.004

hydrophilic statins 118 = | 2.150(1.008-4.584) 0.047

Compliance of statin

Continuous used statins 274 t L i 2.333(1.338-4.067) 0.003

Discontinuous used statins 87 . i i 2.107(1.071-4.147) 0.031

05 1 15 2 25 3 35 4 45 5 55
The estimates

Fig. 2 The forest plot for subgroup analysis of statins and favorable functional outcome at 3 months

Subgroup No.of patients OR(95% CI) p value
Gender
Male 235 k i ! 1.728(0.851-3.510) 0.13
Female 126 k i 1 2.062(0.873-4.873) 0.10

Dose of statin

Low dose 296 L L i 1.977(1.109-3.525) 0.02

Moderate and higher dose 65 1.210(0.549-2.666) 0.64

Type of statin

lipophilic statins 243 + i 1 1.841(1.044-3.247) 0.04

hydrophilic statins 118 2.11(0.948-4.698) 0.07

Compliance of statin

Continuous used statins 274 . i i 2.042(1.150-3.625) 0.02

Discontinuous used statins 87 i 1.771(0.887-3.539) 0.11

r T T T T T T T 1
05 1 15 2 25 3 35 4 45 5
The estimates

Fig. 3 The forest plot for subgroup analysis of statins and favorable functional outcome at 6 months
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[9, 10]. By modulating immune cells and
inflammatory cytokines, transcranial magnetic
stimulation can enhance damage repair and
facilitate recovery in patients at various stages of
stroke [11]. Statins and repetitive transcranial
magnetic stimulation enhance stroke recovery
through modulation of neuroimmune inflam-
matory responses [12, 13]. However, these
interventions modulate neuroimmune inflam-
matory responses through distinct mechanisms.

For instance, statins inhibit lymphocyte
migration and proliferation, while transcranial
magnetic stimulation encourages the conver-
sion of immune cells into an anti-inflammatory
phenotype [11, 14-16]. Hence, statins and rTMS
can collaboratively exert anti-neuroimmune
inflammatory effects through distinct path-
ways. In the acute and subacute phases of
stroke, when the damaging impact of neuroin-
flammation is more pronounced, hospitalized
patients may receive combined rTMS and statin
therapy to enhance neuroimmune inflamma-
tory regulation, thereby mitigating stroke
damage [14-18]. In the chronic phase, the
convenience of statin use enables long-term
inflammatory response regulation for stroke
damage repair [14-18]. Consequently, this
combination therapy can more accurately and
effectively = modulate = neuroinflammatory
responses at various stages of stroke, reducing
neural damage and facilitating damage repair.

Unsupervised machine learning is a statisti-
cal approach to discovering some underlying
structures in unlabeled data [19]. It is increas-
ingly utilized in medical research to identify
new potential classification methods or risk
factors [20]. When the optimal number of
clusters is uncertain, hierarchical clustering is
better, generating a nested, tree-like classifica-
tion structure [19]. An advantage includes its
flexibility for clusters of varying shapes and
sizes without predetermining cluster numbers.
Additionally, this algorithm generates a hierar-
chical cluster structure, facilitating analysis and
visualization [17]. This study’s hierarchical
clustering outperformed K-means clustering in
classification results.

Subgroup analysis results confirm that gen-
der, disease severity, and statin characteristics
do not influence the significant FMA changes in

patients using statins after receiving repeated
transcranial magnetic stimulation therapy, with
these benefits observed at both 3 and 6 months.
This indicates benefits across the subacute and
chronic phases when using statins [21]. Never-
theless, statin benefits were not apparent in
FFO. The lipophilic statins subgroup showed
benefits at 3 and 6 months, whereas the
hydrophilic statins subgroup only showed ben-
efits at 3 months. This suggests that statin
action duration and benefits may vary by type
[22]. Dosage influence stems from a lower pro-
portion of patients on medium to high doses of
statins, leading to inadequate statistical power
but sufficiently indicating low-dose statin ben-
efits. For less lacunar stroke patients in cohort,
we did not analysis the lacunar stroke patient’s
subgroup. The further study about effect of
combination therapy for lacunar stroke was
necessary for these patients could had a better
prognosis with rTMS [23].

Our study had several limitations. First, the
number of patients in the medium to high-dose
statins subgroup was smaller because low-dose
statins are commonly used in Asian patients.
However, the observed benefits from low-dose
statin use suggest that patients might benefit
more from medium to high doses of statins,
given the properties of statins. Second, with the
study’s population primarily consisting of Chi-
nese patients, further validation in other
regions is necessitated. Finally, the combination
effects of rTMS at different frequencies and
locations vary [4]. rTMS treatment requires
various stimulation frequencies and locations,
complicating the treatment plan and hindering
standardization [4]. Therefore, further research
is needed to explore whether the benefits of
statin use during rTMS treatment are influenced
by different treatment protocols.

CONCLUSION

In summary, the findings from unsupervised
machine learning indicated that rTMS treat-
ment had a more favorable outcome for
ischemic stroke patients using statins. Analysis
of the validated cohort revealed that stroke
patients receiving 1TMS treatment experienced
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enhanced FMA scores at 3 and 6 months when
using statins. Individuals taking statins
demonstrated a higher incidence of MEP.

Statin users, particularly in the low-dose and
different types of statins subgroups, showed
increased FFO at 3 months. In the low-dose,
lipophilic, and continuous subgroups, statin
users also demonstrated increased FFO at
6 months. Statin use was associated with a bet-
ter prognosis in stroke patients undergoing
I'TMS treatment.
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