
Vol.:(0123456789)1 3

Analytical and Bioanalytical Chemistry (2023) 415:6257–6267 
https://doi.org/10.1007/s00216-023-04902-5

RESEARCH PAPER

Investigating biochemical and structural changes of glycated collagen 
using multimodal multiphoton imaging, Raman spectroscopy, 
and atomic force microscopy

Elsie Quansah1,2 · Tanveer Ahmed Shaik2 · Ecehan Çevik2 · Xinyue Wang1,2 · Christiane Höppener1,2 · 
Tobias Meyer‑Zedler1,2 · Volker Deckert1,2 · Michael Schmitt1,2 · Jürgen Popp1,2 · Christoph Krafft2

Received: 7 June 2023 / Revised: 31 July 2023 / Accepted: 3 August 2023 / Published online: 29 August 2023 
© The Author(s) 2023

Abstract
Advanced glycation end products (AGEs) form extracellular crosslinking with collagenous proteins, which contributes 
to the development of diabetic complications. In this study, AGEs-related pentosidine (PENT) crosslinks-induced struc-
tural and biochemical changes are studied using multimodal multiphoton imaging, Raman spectroscopy and atomic force 
microscopy (AFM). Decellularized equine pericardium (EP) was glycated with four ribose concentrations ranging between 
5 and 200 mM and monitored for up to 30 days. Two-photon excited fluorescence (TPEF) and second harmonic generation 
(SHG) microscopic imaging probed elastin and collagen fibers, respectively. The glycated EP showed a decrease in the 
SHG intensities associated with loss of non-centrosymmetry of collagen and an increase of TPEF intensities associated 
with PENT crosslinks upon glycation. TPEF signals from elastin fibers were unaffected. A three-dimensional reconstruction 
with SHG + TPEF z-stack images visualized the distribution of collagen and elastin within the EP volume matrix. In addi-
tion, Raman spectroscopy (RS) detected changes in collagen-related bands and discriminated glycated from untreated EP. 
Furthermore, AFM scans showed that the roughness increases and the D-unit structure of fibers remained unchanged during 
glycation. The PENT crosslinked-induced changes are discussed in the context of previous studies of glutaraldehyde- and 
genipin-induced crosslinking and collagenase-induced digestion of collagen. We conclude that TPEF, SHG, RS, and AFM 
are effective, label-free, and non-destructive methods to investigate glycated tissues, differentiate crosslinking processes, and 
characterize general collagen-associated and disease-related changes, in particular by their RS fingerprints.

Keywords Collagen crosslinking · Advanced glycation end products · Second harmonic generation · Two-photon excited 
fluorescence · Raman spectroscopy · Atomic force microscopy

Introduction

Type 1 diabetes is a chronic condition where the body’s 
immune system destroys the insulin-producing cells, lead-
ing to high blood sugar levels [1]. The long-term compli-
cations indicate that hyperglycemia is the initiating cause 
of tissue damage in diabetics [2]. Advanced glycation end 
products (AGEs) can also be formed by short exposure to 
glucose, making collagen more susceptible to collagen-
olysis due to the changes in the equilibrium distribution 
state [3]. It was hypothesized that hyperglycemia occurs 
either by stimulation of cellular metabolism, structural and 
functional changes of tissue proteins, or accumulation of 
AGEs [4–6]. AGEs are heterogeneous chemical products 
resulting from nonenzymatic interactions between reduc-
ing sugars and proteins known as the Maillard reaction 
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[7, 8]. They form intermolecular crosslinks leading to 
changes in their physical structure. Elevated AGE levels 
were observed not only with aging and in diabetics, but 
also in patients with Alzheimer’s disease, end-stage renal 
failure, cataracts, and atherosclerosis [9–12].

Pentosidine (PENT) crosslinks are one of the major 
AGE products formed by nonenzymatic glycation and 
oxidation of proteins [13]. Over the years, fluorescent 
crosslinks such as PENT were used as a biomarker for 
AGEs [14, 15]. Even though only traces of PENT can be 
discovered in tissue proteins, they are extremely benefi-
cial to analyze cumulative tissue proteins. High levels of 
PENT are associated with complications of aging and are 
considered a risk factor and precursor to severe diabetic 
conditions [16]. Accumulation of PENT was reported to 
cause alterations to the function and structure of collagen, 
thus increasing stiffness in cartilage, bones, and skin [2, 
17, 18]. The most targeted extracellular matrix (ECM) pro-
teins for glycation are collagen and elastin, which are the 
structures that provide tensile strength and elasticity [19]. 
The presence of PENT caused modifications of elastin fib-
ers and collagen fibers, such as stiffening of collagen bun-
dles, thickened fibrils, and loss of elasticity of elastic fib-
ers [20–23]. The conventional method used to investigate 
AGEs and access the degree of crosslinking is high-perfor-
mance liquid chromatography (HPLC) [24]. However, this 
method is time-consuming, requires complex instrumen-
tation, and is a destructive process. Due to these limita-
tions, alternative techniques are necessary. Among these 
are non-linear imaging techniques combining two-photon 
excited fluorescence (TPEF) and second harmonic genera-
tion (SHG). These techniques allow detecting endogenous 
fluorophores and collagen in a non-destructive and label-
free way. Further, they provide morphochemical informa-
tion in samples with subcellular spatial resolution [25]. 
Yazdanfar et al. showed in a type I collagen-rich tissue 
analysis that TPEF visualizes fluorescence in elastin fibers 
while SHG imaging detects structures that lack inversion 
symmetry and are dominated by collagen-rich fibers in the 
body [26]. Non-linear imaging allows diagnosing diseases 
(e.g., identifying tumors) via determining the morphologi-
cal, biomolecular, and biochemical properties of a tissue 
sample [27–29]. TPEF and SHG were applied to study 
the deformation of collagen and elastin fibers through the 
structure and orientation of the fibrils [30]. They were 
also used to investigate the changes in the morphology of 
tissues after crosslinking [31–33]. For chemical analysis 
of scaffolds and tissues during crosslinking, Raman spec-
troscopy is another well-suited technique used in several 
studies[34–36]. Likewise, to examine the fibril alignment 
and mechanical properties of ECM proteins and nanoparti-
cles [37, 38], atomic force microscopy (AFM) was utilized 
in pericardium samples [39, 40].

As an extension to our previous glutaraldehyde [41] and 
genipin [36, 42] induced collagen crosslinking research, 
this work studied ribose as a crosslinker. Despite the wide 
applicability of glutaraldehyde, it was reported to be toxic 
to cell survival [43]. Genipin exhibits lower toxicity, yet 
affects certain cell types [44]. This uncertainty made this 
crosslinker controversial for researchers. In this case, ribose 
was employed to investigate faster glycation in comparison 
to other reducing sugars like fructose and glucose. This sig-
nificantly reduces the amount of time required for the forma-
tion of AGEs. Ribose levels in blood plasma are reported to 
be in the range of 0.02 mM, fructose in the range of 0.008 
to 12 mM, and glucose level in the range of 5 mM. The 
elevated ribose levels up to 200 mM in our model system 
should induce effects at a further accelerated time scale. 
Although concerns were raised about cell viability when 
administering high doses of ribose, research showed that 
with low ribose concentrations, cell viability is maintained 
allowing investigating cell interactions [45, 46]. There-
fore, ribose is a cost-effective, facile, and biocompatible 
crosslinker that has the potential for in vivo investigations 
with low cytotoxicity.

Our approach employed non-invasive, non-destructive, 
and label-free techniques such as Raman spectroscopy, 
SHG, TPEF, and AFM to investigate the biochemical and 
structural changes of glycated collagen. In vitro analysis of 
equine pericardium (EP) tissue was performed at three time 
points (10 days, 20 days, and 30 days). The untreated EP 
was compared to the glycated EP at four different ribose 
concentrations of 5 mM, 50 mM, 100 mM, and 200 mM. 
The fluorescence of PENT crosslinks and elastin fibers was 
detected in the TPEF channel. The concomitant structural 
changes in collagen fibers were determined by SHG. To 
complement the non-linear imaging methods, Raman 
spectroscopy was utilized to detect the biochemical changes. 
In addition to optical microscopic imaging techniques, AFM 
was performed to determine the ultrastructure of untreated 
and glycated EP. Although considerable research has been 
done on AGEs, this study is the first to use multiphoton 
imaging, Raman spectroscopy, and AFM to evaluate PENT 
crosslinks in EP samples.

Materials and methods

Sample preparation

Decellularized EP tissue was provided by Auto Tissue 
(Berlin, Germany). The tissue was cut into 15 pieces, each 
having a size of approximately 1 × 1  cm2 and thickness of 
1 mm. For glycation, the ribose solution was prepared at 
four different concentrations ranging from 5 mM, 50 mM, 
100  mM, and 200  mM in phosphate-buffered saline 
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(PBS) with 44 mM  NaHCO3 and 25 mM HEPES. Three 
pieces of tissue were immersed in 2 mL of each ribose 
concentration, and one tissue sample remained in PBS 
as a control. The tissues were incubated at 37 °C for 10, 
20, and 30 days. All the tissues were washed with PBS 
at room temperature and kept in PBS during the optical 
measurements.

Raman spectroscopy

Raman spectra were acquired using a RXN1 spectrometer 
equipped with a HoloProbe microscope (Kaiser Optical Sys-
tem, Ann Arbor, MI). A built-in 785 nm multi-mode diode 
laser (Invictus) was used to illuminate the tissue through 
a 20 × /NA 0.5 water immersion objective lens (Zeiss, 
Germany) with an average power of about 130 mW. The 
source laser was focused on the sample, the Raman signal 
was collected in backscattering geometry and detected on a 
Peltier-cooled, back-illuminated, deep-depletion CCD chip 
(Andor, Belfast, Northern Ireland) after passing through a 
holographic transmissive grating. The CCD was thermoelec-
trically cooled to − 60 °C. Raman spectra were acquired with 
a 4-s exposure time, and a total of 100 spectra as a 10 × 10 
grid were collected from each sample.

Processing of Raman spectra

The fingerprint region of the Raman spectra from 800 to 
1750  cm−1 was used for the analysis. The spectra were base-
line corrected using an extended multiplicative signal cor-
rection (EMSC). A Raman spectrum of untreated EP served 
as a pure component of the EMSC matrix. The background 
components include five linear functions. All the Raman 
spectra were normalized with respect to the intensity of the 
Raman signal at 1451  cm–1, which is assigned to the  CH2/
CH3 vibrations of collagen and elastin. The Raman spectral 
preprocessing was performed using the hyperSpec [47] and 
cbmodels [48] packages in R.

Classification of Raman spectra

The plslda function from the cbmodels [48] package in R 
was used to perform a partial least-squares − linear discri-
minant analysis (PLS-LDA) on the combined Raman data 
for each time point. The combined data sets encompassed 
100 spectra each of control EP and EP at 5 mM, 50 mM, 
100 mM, and 200 mM ribose, respectively. The performance 
of PLS-LDA for each time point was evaluated with a K-fold 
cross-validation using a K value of 5. For a clearer under-
standing, the mean of the cross-validation is shown.

Atomic force microscopy

AFM images of the ribose crosslinked equine pericardium 
at different time domains of 10, 20, and 30  days were 
recorded with a Nanowizard 1 Scanning Probe Microscope 
(JPK Instruments AG, Germany). The AFM measurements 
were carried out in intermittent contact using TAP 190Al-G 
cantilever probes (Budget Sensors, Bulgaria). All samples 
were topographically characterized by recording 2.5 × 2.5 
µm2 images (each with 512 × 512 pixels) at four different 
locations.

Image analysis using atomic force microscopy

Images obtained from the atomic force microscope were 
processed with the open-source software Gwydion 2.55 
[49]. All topographies were corrected for sample tilts by 
applying a standard plane and line flattening procedure. In 
that context, second-order polynomial image analysis was 
applied to all images. The minimum height of the images 
was set at 0. Mean square roughness of the whole image 
was computed from second central moment of data values. 
The mean square roughness was calculated for four images; 
overall mean and standard deviation (sd) of four images are 
presented in the results.

Nonlinear imaging

A picosecond Ti:sapphire laser (Mira HP, Coherent, Santa 
Clara, CA, USA) generating 2–3 ps pulses (full width at 
half maximum) at 832 nm with a repetition rate of 76 MHz 
was utilized as TPEF and SHG source laser. The imaging 
system, as previously described in detail [25], will be briefly 
explained in the following. The illumination beam was cou-
pled into an inverse laser scanning microscope (LSM 510, 
Zeiss, Jena, Germany) and focused on the tissue sample with 
a 40 × objective lens (LD C-Apochromat, NA 1.1 W Korr 
UV–VIS-IR, Zeiss, Germany). The laser power was kept 
constant throughout the measurements. SHG and TPEF sig-
nals were detected by a photomultiplier tube (PMT, Hama-
matsu Photonics, Hamamatsu, Japan) in the backward direc-
tion. Signals in the epi direction were detected in succession 
using a combination of shortpass and bandpass filters (SP 
650 nm and BP 415/3, Omega Optical, USA for epi-SHG; 
SP 650 nm and BP 525∕45 nm, Semrock for epi-TPEF) and 
a PMT. This illumination and detection wavelength configu-
ration for SHG allows accessing the non-centrosymmetric 
structures in pericardium tissue, exclusively recording the 
fibrous collagen network, and that for TPEF efficiently 
images the elastin fibers. Each sample was imaged twice 
with the same imaging parameters of 2048 × 2048 pixels 
resolution, 1.6 μs pixel dwell time, and 16 frame averaging. 
An area scan of 4 × 4 tiles (900 × 900 μm2) was obtained 
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for the untreated TPEF/SHG images and one tile (size of 
225 × 225 μm2) for the composite TPEF/SHG images of the 
glycation measurements (i.e., the comparison between the 
untreated EP and the glycated EP at different time points). 
For the z-stack measurements, images of size 225 × 225 μm2 
were acquired at a resolution of 1024 × 1024 pixels, a pixel 
dwell time of 1.6 μs, and a line average of 4. A z-stack depth 
of 50 μm was measured for the untreated EP and 40 μm for 
the glycated EP at a z-step size of 0.5 μm. The difference 
in thickness between the two tissues was due to noticeable 
elastin fibers in the untreated EP even at the deeper lay-
ers (> 50 µm), compared to the glycated EP. To avoid pho-
tobleaching, the average laser power was optimized to 30 
mW at the surface of the sample, which is below the photo-
damage threshold [25, 27].

Analysis of TPEF and SHG images

To quantify the gain of the fluorescence signal and the changes 
in the SHG signal upon PENT crosslinking, image J software 
[50] was used to calculate the mean TPEF and SHG intensities 
(ITPEF and ISHG) of the ECM. On all three glycation days, 15 
tissue sections were measured. One untreated sample for each 
of the time points and four PENT crosslinked EP per glycation 
day were measured. A total of 30 images were analyzed for 
both TPEF and SHG ratios. For every image, 10 different 
regions of interest (ROIs) with a size of 100 × 100 pixels were 
randomly selected and averaged. The mean TPEF and SHG 
ratios were calculated according to Eqs. (1) and (2). These 
two equations demonstrate the changes in the TPEF and SHG 
channels after PENT crosslinking.

(1)TPEF ratio =
I
TPEF

I
SHG

+ I
TPEF

(2)SHG ratio =
I
SHG

I
SHG

+ I
TPEF

Results

TPEF and SHG imaging of pericardium tissue 
glycation

Our previous studies showed that decellularized EP is com-
posed of collagen and elastin fibers, of which type I col-
lagen is predominately observed in the SHG channel and 
elastin in the TPEF channel [40, 42]. Figure 1 shows TPEF 
and SHG overview images. Elastin fibers are parallel and 
rectilinear arranged and slight branching of individual elas-
tin fibers are identified in the zoomed-in region of interest 
(Fig. 1A). Since type I collagen is predominant, a strong 
SHG signal (Fig. 1B) was observed for all untreated EP. 
The collagen fibers had thin, wave-like structures with well-
organized fibrils and a unidirectional arrangement (Fig. 1B). 
Compared to the previous studies [40, 42], more details are 
resolved here due to the higher NA of the objective lens (1.1 
vs. 0.95), higher sampling rate (2048 × 2048 vs. 512 × 512), 
higher integration time, and averaging.

Untreated EP and the glycated EP were analyzed by TPEF 
and SHG imaging at three different time points (10, 20, and 
30 days) for four ribose concentrations to access the struc-
tural information from PENT crosslinked EP. The individual 
TPEF and SHG channels are displayed in the supplementary 
Figures S1 and S2, respectively. The merged TPEF + SHG 
images of untreated EP and glycated EP by 200 mM ribose 
treatment for 10, 20, and 30 days are shown in Fig. 2. The 
merged TPEF + SHG images of glycated EP by 5 mM, 
50 mM, and 100 mM ribose treatment are shown in sup-
plementary Figure S3. Qualitatively, the TPEF intensities 
increase at higher ribose concentrations which is assigned 
to increasing glycation of collagen fibers as evident from the 
green wavy structures. This observation is most dominant 
at 200 mM ribose concentration. Collagen fibers experience 
increased crosslinking due to the accumulation of AGEs, 
which affects the intrinsic fluorescence of collagen. The 

Fig. 1  TFEP and SHG images of an untreated EP sample depict the normal morphology of rectilinear elastin (A) and wavy collagen fibers (B). 
The dashed squares illustrate a zoomed-in region of interest within the overview images displaying a 4 × 4 tile scan
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fluorescent collagen fibers and the concomitant depletion of 
the SHG signals point to the formation of PENT crosslinks. 
Furthermore, the TPEF signals from elastin fibers seem to be 
unaffected by elevated ribose concentrations and increasing 
glycation, as evident from the fiber morphology, which is 
similar to untreated EP in Figs. 1A and 2A, B and C.

Based on Eq.  (1), the TPEF ratio was calculated for 
different ribose concentrations. An increase of the mean 
TPEF ratio is indicative of the formation of PENT crosslinks. 
This ratio, calculated by averaging 10 ROIs in each image, 
showed a gradual increase with increasing concentration for 
5, 50, 100, and 200 mM concentration (Fig. 2D). The TPEF 
ratio varied between 0.49 and 0.52 for untreated EP at 10, 20 
and 30 days. Variations are also evident for ribose-treated EP 
with a tendency that the TPEF ratios are higher after 20 and 
30 days than after 10 days. 5 mM ribose concentration is an 
exception where all ratios are similar. Another discrepancy 
is that 50 mM ribose concentration appeared to have a 
higher effect for 20 day incubation over 30 day incubation. 
Possible explanations are that the crosslinks in the native 
pericardium are not homogenously distributed and/or native 
crosslinks are present in the particular piece of tissue. An 
upper TPEF ratio near 0.6 seems to be reached at 100 mM 
with only a small further increase to 0.63 at 200 mM ribose 
concentration after 20 and 30 days. Based on Eq. (2), the 
SHG ratios were calculated. Expected from Eqs. (1) and (2), 
the SHG ratios decreased in the same way as the TPEF ratios 
increased (supplementary Figure S4). This intensity decrease 
is attributed to the alteration of the non-centrosymmetry of 
collagen fibers upon PENT crosslinking and suggests the 
formation of new intramolecular and intermolecular PENT 
crosslinks in the collagen fibers.

A series of TPEF and SHG images were collected from the 
surface down to a depth of 50 µm. Z-stack images of merged 

TPEF + SHG images confirmed the collagen packing in a 
volume matrix (Fig. 3). SHG images show that the collagen 
fibers were densely packed and maintained throughout the 
entire volume of the untreated EP (Fig. 3C), whereas the 
fibers expanded with increasing depth through the glycated 
tissue (Fig. 3D). TPEF images show that the superficial 
elastin networks are branched out, but single rectilinear fibers 
are observed towards the deep layers. Furthermore, more 
elastin fibers were found in the superficial layers compared 
to the deeper layers of the EP tissue where almost no TPEF 
signal was detected (Fig. 3A and B).

Raman spectral analysis of pericardium tissue 
glycation

The Raman spectra of tissue glycated with 200 mM ribose 
for 30 days are compared with spectra of untreated tissue 
in Fig.  4A. Corresponding Raman spectra for 10 and 
20  days are shown in Fig.  S6. Untreated and glycated 
tissue show strong Raman bands at 816  cm−1 (proline), 856 
and 873  cm−1 (both hydroxy-proline), 922 and 938  cm−1 
(both C–Cα stretch), 1002  cm−1 (phenylalanine), 1244 and 
1272  cm−1 (both amide III), 1451  cm−1  (CH2/CH3 collagen 
and elastin), 1640  cm−1 (water), and 1666  cm−1 (amide I), 
which can be assigned to type I collagen bands following 
our previous publication [40]. Unlike the crosslinker Raman 
bands of genipin [36, 42] and glutaraldehyde [41] observed 
by Shaik et al., no significant new Raman bands of PENT 
crosslinks were observed here after the glycation process 
using ribose. The amide III bands from 1240 to 1320  cm−1 
and the amide I bands from 1630 to 1670   cm−1 tend to 
be more intense in glycated spectra after normalization 
to the  CH2/3 deformation band centered at 1451   cm−1. 
However, background slopes and hydration effects due 

Fig. 2  Merged images of TPEF (green) and SHG (blue) comparing the untreated EP and glycated EP at 10 (A), 20 (B), and 30 (C) days of ribose 
treatment at 200 mM concentration. TPEF ratio against ribose concentration at 10, 20, and 30 days (D)
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to the overlapping water band near 1640  cm−1 might also 
contribute to these variations.

The Raman spectral changes were further investigated 
by PLS-LDA to differentiate and understand the glycation 
effects on collagen tissue at different time points and ribose 
concentrations. PLS-LDA was performed for each time point 
to classify the glycated tissue and identify the associated 
spectral variations. Figure 4B shows the linear discriminant 
loadings for the 30 days glycation time point. The LD1 load-
ings are positive at 938, 1372, 1634, and 1643  cm−1, and 
negative at 922, 1298, 1442, and 1660  cm−1. Whereas the 
loading bands at 922, 938, 1634, and 1643  cm−1 are asso-
ciated with secondary structure changes, bands near 1298 
and 1442  cm−1 are typical for  CH2 deformation vibrations 
of amino acids side chains. As the broad band at 1372  cm−1 
is neither typical for protein backbone nor amino acids 
side chains, it may point to ribose and/or crosslinks. The 
LD1 loading bands are highlighted by arrows in the Raman 

spectra of 30 days of glycated EP (Fig. 4A). LD2 and LD3 
loadings are weaker.

The LD1 vs. LD2 (Fig. 4C) and LD1 vs. LD3 (Fig. S7) 
score plots show a slight overlap for untreated and 5 mM 
glycated EP and provide a clear separation for the 50 to 
200 mM glycated tissues. The main separation was achieved 
by LD1. LD2 and LD3 only marginally contributed to the 
discrimination. Since we did not explicitly observe at PENT 
Raman band at 1495  cm−1 as mentioned in Rubin et al. [51], 
the changes observed in LDs, in particular LD1, are mainly 
attributed to the structural changes in collagen resulting from 
the crosslinking process. A putative crosslinking band was 
found near 1370  cm−1.

Sensitivities and specificities of the PLS-LDA model 
using five-fold cross-validation are summarized in Fig. 4D. 
The values indicate how well Raman spectroscopy can dis-
criminate the glycation effect depending on concentration 
and time. The sensitivity of the untreated EP ranged between 

Fig. 3  Representation of TPEF and SHG images depicting composite 
images of z-stack images of the (A) untreated EP and (B) glycated 
EP. Elastin fibers (green), detected by the TPEF channel, are abun-
dant in the superficial layers rather than the deeper layers. Almost no 
TPEF signal was detected in the deep layers. The superficial elastin 

networks are branched out, but single rectilinear fibers are observed 
towards the deep layers. The density of fibers was maintained in the 
(C) untreated EP sample, but the glycated EP samples showed expan-
sion of collagen fibers (blue) in the (D) deeper layers. Superficial lay-
ers: SL, deeper layers: DL
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72 and 92%, whereas sensitivity of glycated EP increased as 
a function of time and ribose concentration. The PLS-LDA 
model for 10 days has an accuracy of 65%. The misclas-
sifications were largely observed among the untreated EP, 
the 5 mM, 50 mM, and 100 mM because the Raman spec-
tra for these concentrations showed only minor differences. 
For 20 days, the accuracy of the PLS-LDA model increased 
to 82%, and correspondingly, the sensitivity and specificity 
increased as well. For 30 days, the PLS-LDA could classify 
the glycated tissue with an accuracy of 90%. At 100 mM and 
200 mM ribose concentrations, the sensitivity and specific-
ity were almost 100%. These results are consistent with the 
largest changes in TPEF and SHG ratios in Fig. 2D and sup-
plementary Figure S4, respectively.

AFM analysis of pericardium tissue glycation

The collected AFM scans of the untreated EP and 30 days 
of glycated EP at 200 mM ribose concentration are pre-
sented in Fig. 5A and B revealing nanostructures of the 
collagen fibers in the tissue. Mean square roughness was 

calculated for untreated and glycated EP. Untreated EP has 
a mean square roughness of 11.64 nm (sd 1.67 nm) and 
increased to 21.78 nm (sd 1.26 nm) for 200 mM glycated 
EP.

Based on AFM topographic scans, six lines were chosen 
along the fibers of untreated EP and 200 mM glycated EP, 
as shown in Fig. 5A and B. The line profiles in Fig. 5C and 
D indicate a well-established repeating pattern of collagen, 
which is commonly denoted as D-unit. The calculated mean 
length of a single D-unit is 63.8 nm for untreated EP and 
64.1 nm for glycated EP. The D-unit lengths agree well with 
the expected D-period of ≈63 nm and experimental results 
of 56 to 67 nm in our previous study [42]. However, it is 
important to note that the length of the D-units in the topog-
raphy images might be affected by the effective tip diameter. 
Therefore, the distance between maximum heights of two 
adjoining crests in line profiles was chosen as the length 
of D-unit. In summary, the AFM results on collagen fibers 
show the typical structure in untreated EP and in 30 days of 
200 mM ribose crosslinked EP, however with an increased 
roughness in crosslinked EP compared to untreated EP.

Fig. 4  (A) Raman spectra of untreated EP and EP after 200 mM tis-
sue glycation after 30  days. The representation of (B) loadings and 
(C) LD1 vs LD2 scores of the PLS-LDA model for 30  days of tis-

sue glycation at 5, 50, 100, und 200 mM, (D) PLS-LDA performance 
using k-fold cross-validation to classify glycated tissues
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Discussion

The results of this study are compared in Table 1 with previ-
ous research on crosslinking and digestion of pericardium. 
The glycation crosslinking was the slowest reaction. The 
pericardium samples were monitored up to 30 days. Geni-
pin and glutaraldehyde crosslinking and collagenase induced 
digestion already occurred in hours. SHG image contrast 
of collagen clearly decreased in genipin crosslinking and 
enzymatic digestion and sensitively probed the loss of non-
centrosymmetry and the digestion of collagen fibers. Here, 
the image contrast is almost unchanged for glycated col-
lagen, and only the SHG ratio decreases which can also be 
due to TPEF intensity increase. The increase of TPEF was 
also a sensitive crosslinking marker. In case of glycation, 
more intense TPEF images were assigned to fluorescent 
PENT crosslinks. Previously, the analysis of TPEF inten-
sity change accompanying the glycation process showed that 
collagen is more responsive to the formation of fluorescent 
AGE than elastic fibers [33]. Increased crosslinking of the 
collagen fibers due to increasing ribose concentration was 
also monitored by fluorescence [52, 53]. These results are 
in agreement with another study, which found that ribose 
crosslinking increased the TPEF signal in collagen fibers 
when detected at 525 nm [54]. The increased TPEF intensity 
after genipin crosslinking was attributed to the formation of 
a blue pigment with a fluorescence maximum near 625 nm 

and shift of the fluorescence lifetime to 0.5 ns. Shifting of 
fluorescence to shorter lifetimes was also observed for glu-
taraldehyde crosslinking and digestion, however, to a lesser 
extent.

Raman spectroscopy offers the highest specificity because 
each reaction provides a specific fingerprint. Unfortunately, 
the sensitivity of the glycation-induced spectral changes of 
Raman bands is relatively low. PLS-LDA indicated collagen 
structural changes by elevated and reduced band intensi-
ties; and the most intense change at 1374  cm−1 is broad and 
unassigned yet. More pronounced Raman bands with clear 
assignments were identified in previous studies for genipin 
crosslinks at 1535 and 1718  cm−1 due to resonance enhanced 
bands of the genipin pigment together with band shifts [42] 
and for glutaraldehyde crosslinks at 1032  cm−1 together 
with intensity variations [41]. Characteristic for collagen 
digestion are the decrease of collagen bands and the rela-
tive increase of elastin-associated bands [40].

The AFM topographic measurements revealed no signifi-
cant change in the D-period length of the collagen structure 
between the untreated and glycated EP, but the mean rough-
ness increased from 11.6 to 21.8 nm upon glycation. The 
roughness increases even more from 7.6 to 66.8 nm, the peri-
odicity of the collagen structures was lost, and the stiffness 
increased for genipin crosslinked pericardium [42]. The gold 
standard of glutaraldehyde induced pyridinium crosslinks 
is high-performance liquid chromatography (HPLC) which 

Fig. 5  Representative atomic 
force microscopy topography 
images of (A) the untreated EP 
and (B) the 30 days crosslinked 
EP with 200 mM ribose, cor-
responding line profiles of lines 
1–6 shown in (C) untreated and 
(D) glycated EP
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correlated well with the photonic measurements [41]. AFM 
indicated a strong decrease of the Young modulus as a 
marker for elasticity loss in digested EP [40].

The applied modalities complement each other with 
respect to the spatial resolution and molecular information. 
AFM probes collagen fibers of treated and untreated EP on 
the nanostructure level within small field of views (FOVs) of 
2.5 × 2.5 µm2. Elastin and collagen fibers were resolved by 
SHG and TPEF imaging in extended FOVs up to 900 × 900 
μm2 with confocal depth down to 50 µm. Image details and 
molecular parameters such as non-centrosymmetry, and fluo-
rescence emission and lifetime were sensitive crosslinking 
markers. Although Raman images can theoretically be col-
lected at similar resolution than multiphoton images, this 
would be experimentally impracticable due to extremely 
long collection. Instead, the hyperspectral capability of 
Raman spectroscopy was utilized to collect small arrays to 
compensate small local variation, and Raman spectra pro-
vided a specific fingerprint of each crosslinking process.

Conclusions

Raman spectroscopy and nonlinear, multiphoton imaging 
techniques such as TPEF and SHG allow analyzing label-
free, non-invasively PENT crosslinks. AFM was also applied 
as a complementary imaging modality to detect the collagen 
structural stability. The results were compared with previous 
work of our group and with the literature. An increase in 
the fluorescence signal generated by PENT crosslinks and a 
corresponding reduction in the second harmonic signal were 
observed. In addition, the volumetric analysis provided a 
further view of the arrangement of the ECM throughout the 
tissue. The elastin fibers were condensed in the superficial 
layers, but the deeper layers were devoid of fibers. Moreover, 
the tightly packed collagen network was lost in deeper layers 
of glycated EP because of crosslinking. Raman spectroscopy 
powered by multivariate PLS-LDA analysis increased the 
biochemical specificity of the analysis and was able to clas-
sify 20- and 30-day glycated EP with high accuracy. The 
Raman spectra of glycated EP showed characteristic changes 
of band intensities, but no direct crosslinker marker bands 
that were evident after glutaraldehyde and genipin crosslink-
ing. The AFM topographic measurements probed the ultra-
structure of collagen upon glycation and the changes were 
detected in terms of surface roughness on the nanometer 
level. In contrast to previous studies of genipin crosslinked 
EP, PENT crosslinking did not lead to changes of the struc-
ture of the collagen fibrils (i.e., in the length of the D-units).

Overall, the present study demonstrated the potential of 
optical imaging methods to monitor glycation and related 
structural changes in the pericardium tissue. The applica-
tion of these combined optical and AFM-based techniques Ta
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provides a comprehensive biochemical characterization as 
well as label-free imaging of tissues, which makes them a 
valuable tool for monitoring the effects of glycation on dia-
betic patients and collagen-associated changes in general 
which are related to numerous diseases.

Supplementary information The online version contains supplemen-
tary material available at https:// doi. org/ 10. 1007/ s00216- 023- 04902-5.

Acknowledgements We are thankful to Dr. Oliver Bloch (Auto Tissue 
Berlin, Germany) for providing the native and decellularized equine 
pericardium.

Funding Open Access funding enabled and organized by Projekt 
DEAL. Financial support by the Free State of Thuringia via ThIME-
DOP (FKZ IZN 2018 0002) and via the German Research Foundation 
CRC/SFB-1278 “Polytarget” Project B04 is acknowledged.

Declarations 

Competing interests The authors declare no competing interests.

Open Access This article is licensed under a Creative Commons Attri-
bution 4.0 International License, which permits use, sharing, adapta-
tion, distribution and reproduction in any medium or format, as long 
as you give appropriate credit to the original author(s) and the source, 
provide a link to the Creative Commons licence, and indicate if changes 
were made. The images or other third party material in this article are 
included in the article's Creative Commons licence, unless indicated 
otherwise in a credit line to the material. If material is not included in 
the article's Creative Commons licence and your intended use is not 
permitted by statutory regulation or exceeds the permitted use, you will 
need to obtain permission directly from the copyright holder. To view a 
copy of this licence, visit http:// creat iveco mmons. org/ licen ses/ by/4. 0/.

References

 1. Toren E, Burnette KS, Banerjee RR, Hunter CS, Tse HM. Partners 
in crime: beta-cells and autoimmune responses complicit in type 1 
diabetes Pathogenesis. Front Immunol 2021;12.https:// doi. org/ 10. 
3389/ fimmu. 2021. 756548.

 2. Negre-Salvayre A, Salvayre R, Auge N, Pamplona R, Portero-Otin 
M. Hyperglycemia and glycation in diabetic complications. Anti-
oxid Redox Signal. 2009;11(12):3071–109. https:// doi. org/ 10. 1089/ 
ARS. 2009. 2484.

 3. Stultz CM, Edelman ER. A structural model that explains the effects 
of hyperglycemia on collagenolysis. Biophys J. 2003;85(4):2198–
204. https:// doi. org/ 10. 1016/ S0006- 3495(03) 74645-1.

 4. Brownlee M, Cerami A, Vlassara H. Advanced glycosylation end 
products in tissue and the biochemical basis of diabetic compli-
cations. N Engl J Med. 1988;318(20):1315–21. https:// doi. org/ 10. 
1056/ NEJM1 98805 19318 2007.

 5. Kirstein M, Brett J, Radoff S, Ogawa S, Stern D, Vlassara H. 
Advanced protein glycosylation induces transendothelial human 
monocyte chemotaxis and secretion of platelet-derived growth fac-
tor: role in vascular disease of diabetes and aging. Proc Natl Acad 
Sci U S A. 1990;87(22):9010–4. https:// doi. org/ 10. 1073/ pnas. 87. 
22. 9010.

 6. Vlassara H, Brownlee M, Manogue KR, Dinarello CA, Pasagian 
A. Cachectin/TNF and IL-1 induced by glucose-modified proteins: 
role in normal tissue remodeling. Science. 1988;240(4858):1546–8. 
https:// doi. org/ 10. 1126/ scien ce. 32597 27.

 7. Avery NC, Bailey AJ. The effects of the Maillard reaction on the physi-
cal properties and cell interactions of collagen. Pathol Biol (Paris). 
2006;54(7):387–95. https:// doi. org/ 10. 1016/j. patbio. 2006. 07. 005.

 8. Chuyen NV. Toxicity of the AGEs generated from the Maillard 
reaction: on the relationship of food-AGEs and biological-AGEs. 
Mol Nutr Food Res. 2006;50(12):1140–9. https:// doi. org/ 10. 1002/ 
mnfr. 20060 0144.

 9. Kume S, Takeya M, Mori T, Araki N, Suzuki H, Horiuchi S, et al. 
Immunohistochemical and ultrastructural detection of advanced 
glycation end products in atherosclerotic lesions of human 
aorta with a novel specific monoclonal antibody. Am J Pathol. 
1995;147(3):654–67.

 10. Makita Z, Bucala R, Rayfield EJ, Friedman EA, Kaufman AM, Kor-
bet SM, et al. Reactive glycosylation endproducts in diabetic urae-
mia and treatment of renal failure. Lancet. 1994;343(8912):1519–22. 
https:// doi. org/ 10. 1016/ s0140- 6736(94) 92935-1.

 11. Nagaraj RH, Sell DR, Prabhakaram M, Ortwerth BJ, Monnier 
VM. High correlation between pentosidine protein crosslinks 
and pigmentation implicates ascorbate oxidation in human lens 
senescence and cataractogenesis. Proc Natl Acad Sci U S A. 
1991;88(22):10257–61. https:// doi. org/ 10. 1073/ pnas. 88. 22. 10257.

 12. Smith MA, Taneda S, Richey PL, Miyata S, Yan SD, Stern D, 
et al. Advanced Maillard reaction end products are associated 
with Alzheimer disease pathology. Proc Natl Acad Sci U S A. 
1994;91(12):5710–4. https:// doi. org/ 10. 1073/ pnas. 91. 12. 5710.

 13. Koyama Y, Takeishi Y, Arimoto T, Niizeki T, Shishido T, Taka-
hashi H, et al. High serum level of pentosidine, an advanced gly-
cation end product (AGE), is a risk factor of patients with heart 
failure. J Card Fail. 2007;13(3):199–206. https:// doi. org/ 10. 1016/j. 
cardf ail. 2006. 11. 009.

 14. Kerkeni M, Saidi A, Bouzidi H, Letaief A, Ben Yahia S, Hammami 
M. Pentosidine as a biomarker for microvascular complications in 
type 2 diabetic patients. Diab Vasc Dis Res. 2013;10(3):239–45. 
https:// doi. org/ 10. 1177/ 14791 64112 460253.

 15. Monnier VM, Sell DR, Nagaraj RH, Miyata S, Grandhee S, Odetti P, 
et al. Maillard reaction-mediated molecular damage to extracellular 
matrix and other tissue proteins in diabetes, aging, and uremia. Dia-
betes. 1992;41(Suppl 2):36–41. https:// doi. org/ 10. 2337/ diab. 41.2. s36.

 16. Meerwaldt R, Graaff R, Oomen PHN, Links TP, Jager JJ, Alderson 
NL, et al. Simple non-invasive assessment of advanced glycation 
endproduct accumulation. Diabetologia. 2004;47(7):1324–30. 
https:// doi. org/ 10. 1007/ s00125- 004- 1451-2.

 17. Schwartz AV, Garnero P, Hillier TA, Sellmeyer DE, Strotmeyer 
ES, Feingold KR, et al. Pentosidine and increased fracture risk 
in older adults with type 2 diabetes. J Clin Endocrinol Metab. 
2009;94(7):2380–6. https:// doi. org/ 10. 1210/ jc. 2008- 2498.

 18. Sell DR, Lapolla A, Odetti P, Fogarty J, Monnier VM. Pentosidine 
formation in skin correlates with severity of complications in indi-
viduals with long-standing IDDM. Diabetes. 1992;41(10):1286–92. 
https:// doi. org/ 10. 2337/ diab. 41. 10. 1286.

 19. Gkogkolou P, Bohm M. Advanced glycation end products: Key 
players in skin aging? Dermatoendocrinol. 2012;4(3):259–70. 
https:// doi. org/ 10. 4161/ derm. 22028.

 20. Campbell JJ, Husmann A, Hume RD, Watson CJ, Cameron RE. 
Development of three-dimensional collagen scaffolds with con-
trolled architecture for cell migration studies using breast cancer 
cell lines. Biomaterials. 2017;114:34–43. https:// doi. org/ 10. 1016/j. 
bioma teria ls. 2016. 10. 048.

 21. Sakata N, Noma A, Yamamoto Y, Okamoto K, Meng J, Takebayashi 
S, et al. Modification of elastin by pentosidine is associated with 
the calcification of aortic media in patients with end-stage renal 
disease. Nephrol Dial Transplant. 2003;18(8):1601–9. https:// doi. 
org/ 10. 1093/ ndt/ gfg200.

 22. Fournet M, Bonte F, Desmouliere A. Glycation damage: a possible 
hub for major pathophysiological disorders and aging. Aging Dis 
2018;9(5):880–900. https:// doi. org/ 10. 14336/ AD. 2017. 1121.

https://doi.org/10.1007/s00216-023-04902-5
http://creativecommons.org/licenses/by/4.0/
https://doi.org/10.3389/fimmu.2021.756548
https://doi.org/10.3389/fimmu.2021.756548
https://doi.org/10.1089/ARS.2009.2484
https://doi.org/10.1089/ARS.2009.2484
https://doi.org/10.1016/S0006-3495(03)74645-1
https://doi.org/10.1056/NEJM198805193182007
https://doi.org/10.1056/NEJM198805193182007
https://doi.org/10.1073/pnas.87.22.9010
https://doi.org/10.1073/pnas.87.22.9010
https://doi.org/10.1126/science.3259727
https://doi.org/10.1016/j.patbio.2006.07.005
https://doi.org/10.1002/mnfr.200600144
https://doi.org/10.1002/mnfr.200600144
https://doi.org/10.1016/s0140-6736(94)92935-1
https://doi.org/10.1073/pnas.88.22.10257
https://doi.org/10.1073/pnas.91.12.5710
https://doi.org/10.1016/j.cardfail.2006.11.009
https://doi.org/10.1016/j.cardfail.2006.11.009
https://doi.org/10.1177/1479164112460253
https://doi.org/10.2337/diab.41.2.s36
https://doi.org/10.1007/s00125-004-1451-2
https://doi.org/10.1210/jc.2008-2498
https://doi.org/10.2337/diab.41.10.1286
https://doi.org/10.4161/derm.22028
https://doi.org/10.1016/j.biomaterials.2016.10.048
https://doi.org/10.1016/j.biomaterials.2016.10.048
https://doi.org/10.1093/ndt/gfg200
https://doi.org/10.1093/ndt/gfg200
https://doi.org/10.14336/AD.2017.1121.


6267Investigating biochemical and structural changes of glycated collagen using multimodal…

1 3

 23. Winlove CP, Parker KH, Avery NC, Bailey AJ. Interactions of elas-
tin and aorta with sugars in vitro and their effects on biochemical 
and physical properties. Diabetologia. 1996;39(10):1131–9. https:// 
doi. org/ 10. 1007/ BF026 58498.

 24. Eyre DR, Koob TJ, Van Ness KP. Quantitation of hydroxypyri-
dinium crosslinks in collagen by high-performance liquid chroma-
tography. Anal Biochem. 1984;137(2):380–8. https:// doi. org/ 10. 
1016/ 0003- 2697(84) 90101-5.

 25. Heuke S, Vogler N, Meyer T, Akimov D, Kluschke F, Rowert-
Huber HJ, et al. Multimodal mapping of human skin. Br J Dermatol. 
2013;169(4):794–803. https:// doi. org/ 10. 1111/ bjd. 12427.

 26. Yazdanfar S, Chen YY, So PT, Laiho LH. Multifunctional imaging of 
endogenous contrast by simultaneous nonlinear and optical coherence 
microscopy of thick tissues. Microsc Res Tech. 2007;70(7):628–33. 
https:// doi. org/ 10. 1002/ jemt. 20447.

 27. Ali N, Quansah E, Köhler K, Meyer T, Schmitt M, Popp J, et al. Auto-
matic label‐free detection of breast cancer using nonlinear multimodal 
imaging and the convolutional neural network ResNet50. Translational 
Biophotonics. 2019;1(1–2).https:// doi. org/ 10. 1002/ tbio. 20190 0003.

 28. Chernavskaia O, Heuke S, Vieth M, Friedrich O, Schurmann S, Atreya 
R, et al. Beyond endoscopic assessment in inflammatory bowel dis-
ease: real-time histology of disease activity by non-linear multimodal 
imaging. Sci Rep. 2016;6:29239. https:// doi. org/ 10. 1038/ srep2 9239.

 29. Meyer T, Guntinas-Lichius O, von Eggeling F, Ernst G, Akimov D, 
Schmitt M, et al. Multimodal nonlinear microscopic investigations 
on head and neck squamous cell carcinoma: toward intraoperative 
imaging. Head Neck. 2013;35(9):E280–7. https:// doi. org/ 10. 1002/ 
hed. 23139.

 30. Chen H, Slipchenko MN, Liu Y, Zhao X, Cheng JX, Lanir Y, et al. 
Biaxial deformation of collagen and elastin fibers in coronary adven-
titia. J Appl Physiol (1985). 2013;115(11):1683–93. https:// doi. org/ 
10. 1152/ jappl physi ol. 00601. 2013.

 31. Alfonso-Garcia A, Li C, Bec J, Yankelevich D, Marcu L, Sher-
lock B. Fiber-based platform for synchronous imaging of endog-
enous and exogenous fluorescence of biological tissue. Opt Lett. 
2019;44(13):3350–3. https:// doi. org/ 10. 1364/ OL. 44. 003350.

 32. Bueno JM, Gualda EJ, Giakoumaki A, Perez-Merino P, Marcos S, 
Artal P. Multiphoton microscopy of ex vivo corneas after collagen 
cross-linking. Invest Ophthalmol Vis Sci. 2011;52(8):5325–31. 
https:// doi. org/ 10. 1167/ iovs. 11- 7184.

 33. Tseng JY, Ghazaryan AA, Lo W, Chen YF, Hovhannisyan V, Chen SJ, 
et al. Multiphoton spectral microscopy for imaging and quantification 
of tissue glycation. Biomed Opt Express. 2010;2(2):218–30. https:// 
doi. org/ 10. 1364/ BOE.2. 000218.

 34. Ember KJI, Hoeve MA, McAughtrie SL, Bergholt MS, Dwyer BJ, 
Stevens MM, et al. Raman spectroscopy and regenerative medi-
cine: a review. NPJ Regen Med. 2017;2:12. https:// doi. org/ 10. 1038/ 
s41536- 017- 0014-3.

 35. Khalid M, Bora T, Ghaithi AA, Thukral S, Dutta J. Raman spectros-
copy detects changes in bone mineral quality and collagen cross-link-
age in Staphylococcus infected human bone. Sci Rep. 2018;8(1):9417. 
https:// doi. org/ 10. 1038/ s41598- 018- 27752-z.

 36 Shaik TA, Alfonso-Garcia A, Richter M, Korinth F, Krafft C, Marcu 
L, et al. FLIm and Raman spectroscopy for investigating biochemical 
changes of bovine pericardium upon genipin cross-linking. Molecules. 
2020;25(17):3857. https:// doi. org/ 10. 3390/ molec ules2 51738 57.

 37 Höppener C, Elter JK, Schacher FH, Deckert V. Inside block copoly-
mer micelles—tracing interfacial influences on crosslinking efficiency 
in nanoscale confined spaces. Small. 2023;19(20):2206451. https:// 
doi. org/ 10. 1002/ smll. 20220 6451.

 38. Höppener C, Schacher FH, Deckert V. Multimodal characterization 
of resin embedded and sliced polymer nanoparticles by means of tip-
enhanced raman spectroscopy and force–distance curve based atomic 
force microscopy. Small. 2020;16(17):1907418. https:// doi. org/ 10. 
1002/ smll. 20190 7418.

 39. Kayed HR, Sizeland KH, Kirby N, Hawley A, Mudie ST, Haverkamp 
RG. Collagen cross linking and fibril alignment in pericardium. RSC 
Adv. 2015;5(5):3611–8. https:// doi. org/ 10. 1039/ C4RA1 0658J.

 40. Shaik TA, Lagarto JL, Baria E, Goktas M, Onoja PI, Blank KG, et al. 
Monitoring changes in biochemical and biomechanical properties of 
collagenous tissues using label-free and nondestructive optical imag-
ing techniques. Anal Chem. 2021;93(8):3813–21. https:// doi. org/ 10. 
1021/ acs. analc hem. 0c043 06.

 41. Shaik TA, Alfonso-Garcia A, Zhou X, Arnold KM, Haudenschild AK, 
Krafft C, et al. FLIm-guided raman imaging to study cross-linking and 
calcification of bovine pericardium. Anal Chem. 2020;92(15):10659–
67. https:// doi. org/ 10. 1021/ acs. analc hem. 0c017 72.

 42. Shaik TA, Baria E, Wang X, Korinth F, Lagarto JL, Hoppener C, 
et al. Structural and biochemical changes in pericardium upon genipin 
cross-linking investigated using nondestructive and label-free imaging 
techniques. Anal Chem. 2022;94(3):1575–84. https:// doi. org/ 10. 1021/ 
acs. analc hem. 1c033 48.

 43. Casali DM, Yost MJ, Matthews MA. Eliminating glutaralde-
hyde from crosslinked collagen films using supercritical CO(2). J 
Biomed Mater Res, A. 2018;106(1):86–94. https:// doi. org/ 10. 1002/ 
jbm.a. 36209.

 44. Krishnakumar GS, Sampath S, Muthusamy S, John MA. Importance 
of crosslinking strategies in designing smart biomaterials for bone tis-
sue engineering: a systematic review. Mater Sci Eng, C. 2019;96:941–
54. https:// doi. org/ 10. 1016/j. msec. 2018. 11. 081.

 45. Han C, Lu Y, Wei Y, Liu Y, He R. D-ribose induces cellular pro-
tein glycation and impairs mouse spatial cognition. PLOS ONE. 
2011;6(9):e24623. https:// doi. org/ 10. 1371/ journ al. pone. 00246 23.

 46. Gouldin AG, Brown ME, Puetzer JL. An inducible model for unrave-
ling the effects of advanced glycation end-product accumulation in 
aging connective tissues. Connect Tissue Res. 2022;63(4):406–24. 
https:// doi. org/ 10. 1080/ 03008 207. 2021. 19913 33.

 47. Beleites C, Sergo V. HyperSpec: A package to handle hyperspectral 
data sets in R. 2018. R package version 0.100.0. https:// github. com/r- 
hyper spec/ hyper Spec.

 48. Beleites C. cbmodels: Collection of ‘Combined’ Models: PCA-LDA, 
PLS-LDA, PLS-LR as Well as EMSC. 2015. R Package Version 0.5-
20150729. https:// rdrr. io/ rforge/ cbmod els/.

 49. Nečas D, Klapetek P. Gwyddion: an open-source software for SPM 
data analysis. Open Physics. 2012;10(1):181–8. https:// doi. org/ 10. 
2478/ s11534- 011- 0096-2.

 50. Schindelin J, Arganda-Carreras I, Frise E, Kaynig V, Longair M, 
Pietzsch T, et al. Fiji: an open-source platform for biological-image 
analysis. Nat Methods. 2012;9(7):676–82. https:// doi. org/ 10. 1038/ 
nmeth. 2019.

 51. Rubin MR, Paschalis EP, Poundarik A, Sroga GE, McMahon DJ, Gam-
sjaeger S, et al. Advanced glycation endproducts and bone material 
properties in type 1 diabetic mice. PLOS ONE. 2016;11(5):e0154700. 
https:// doi. org/ 10. 1371/ journ al. pone. 01547 00.

 52. Muir R, Forbes S, Birch DJS, Vyshemirsky V, Rolinski OJ. Colla-
gen glycation detected by its intrinsic fluorescence. J Phys Chem B. 
2021;125(39):11058–66. https:// doi. org/ 10. 1021/ acs. jpcb. 1c050 01.

 53. Vicens-Zygmunt V, Estany S, Colom A, Montes Worboys A, Macha-
hua C, Sanabria A, et al. Fibroblast viability and phenotypic changes 
within glycated stiffened three-dimensional collagen matrices. Respir 
Res. 2015;16:82. https:// doi. org/ 10. 1186/ s12931- 015- 0237-z.

 54. Quinn K, Sullivan K, Liu Z, Ballard Z, Siokatas C, Georgakoudi I, 
et al. Optical metrics of the extracellular matrix predict composi-
tional and mechanical changes after myocardial infarction. Sci Rep. 
2016;6.https:// doi. org/ 10. 1038/ srep3 5823.

Publisher's note Springer Nature remains neutral with regard to 
jurisdictional claims in published maps and institutional affiliations.

https://doi.org/10.1007/BF02658498
https://doi.org/10.1007/BF02658498
https://doi.org/10.1016/0003-2697(84)90101-5
https://doi.org/10.1016/0003-2697(84)90101-5
https://doi.org/10.1111/bjd.12427
https://doi.org/10.1002/jemt.20447
https://doi.org/10.1002/tbio.201900003
https://doi.org/10.1038/srep29239
https://doi.org/10.1002/hed.23139
https://doi.org/10.1002/hed.23139
https://doi.org/10.1152/japplphysiol.00601.2013
https://doi.org/10.1152/japplphysiol.00601.2013
https://doi.org/10.1364/OL.44.003350
https://doi.org/10.1167/iovs.11-7184
https://doi.org/10.1364/BOE.2.000218
https://doi.org/10.1364/BOE.2.000218
https://doi.org/10.1038/s41536-017-0014-3
https://doi.org/10.1038/s41536-017-0014-3
https://doi.org/10.1038/s41598-018-27752-z
https://doi.org/10.3390/molecules25173857
https://doi.org/10.1002/smll.202206451
https://doi.org/10.1002/smll.202206451
https://doi.org/10.1002/smll.201907418
https://doi.org/10.1002/smll.201907418
https://doi.org/10.1039/C4RA10658J
https://doi.org/10.1021/acs.analchem.0c04306
https://doi.org/10.1021/acs.analchem.0c04306
https://doi.org/10.1021/acs.analchem.0c01772
https://doi.org/10.1021/acs.analchem.1c03348
https://doi.org/10.1021/acs.analchem.1c03348
https://doi.org/10.1002/jbm.a.36209
https://doi.org/10.1002/jbm.a.36209
https://doi.org/10.1016/j.msec.2018.11.081
https://doi.org/10.1371/journal.pone.0024623
https://doi.org/10.1080/03008207.2021.1991333
https://github.com/r-hyperspec/hyperSpec
https://github.com/r-hyperspec/hyperSpec
https://rdrr.io/rforge/cbmodels/
https://doi.org/10.2478/s11534-011-0096-2
https://doi.org/10.2478/s11534-011-0096-2
https://doi.org/10.1038/nmeth.2019
https://doi.org/10.1038/nmeth.2019
https://doi.org/10.1371/journal.pone.0154700
https://doi.org/10.1021/acs.jpcb.1c05001
https://doi.org/10.1186/s12931-015-0237-z
https://doi.org/10.1038/srep35823

	Investigating biochemical and structural changes of glycated collagen using multimodal multiphoton imaging, Raman spectroscopy, and atomic force microscopy
	Abstract
	Introduction
	Materials and methods
	Sample preparation
	Raman spectroscopy
	Processing of Raman spectra
	Classification of Raman spectra

	Atomic force microscopy
	Image analysis using atomic force microscopy

	Nonlinear imaging
	Analysis of TPEF and SHG images

	Results
	TPEF and SHG imaging of pericardium tissue glycation
	Raman spectral analysis of pericardium tissue glycation
	AFM analysis of pericardium tissue glycation

	Discussion
	Conclusions
	Anchor 19
	Acknowledgements 
	References


