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Abstract. A new method to enclose the pseudospectrum via the numer-
ical range of the inverse of a matrix or linear operator is presented.
The method is applied to finite-dimensional discretizations of an oper-
ator on an infinite-dimensional Hilbert space, and convergence results
for different approximation schemes are obtained, including finite ele-
ment methods. We show that the pseudospectrum of the full operator is
contained in an intersection of sets which are expressed in terms of the
numerical ranges of shifted inverses of the approximating matrices. The
results are illustrated by means of two examples: the advection—diffusion
operator and the Hain—Liist operator.
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1. Introduction

Traditional stability analysis of linear dynamic models is based on eigenval-
ues. Thus determining the eigenvalues of a matrix or, more generally, the
spectrum of a linear operator is a major task in analysis and numerics. The
explicit computation of the whole spectrum of a linear operator by analytical
or numerical techniques is only possible in rare cases. Moreover, the spec-
trum is in general quite sensitive with respect to small perturbations of the
operator. This is in particular true for non-normal matrices and operators.
Therefore, one is interested in supersets of the spectrum that are easier to
compute and that are also robust under perturbations. One suitable superset
is the e-pseudospectrum, a notion which has been independently introduced
by Landau [15], Varah [25], Godunov [14], Trefethen [22] and Hinrichsen and
Pritchard [11]. The e-pseudospectrum of a linear operator A on a Hilbert
space H consists of the union of the spectra of all operators on H of the form
A+ P with || P|| < €. Besides the fact that the pseudospectrum is robust under

Y Birkhauser


http://crossmark.crossref.org/dialog/?doi=10.1007/s00020-020-02621-5&domain=pdf
http://orcid.org/0000-0002-6901-0114
http://orcid.org/0000-0002-8775-4424
http://orcid.org/0000-0003-2507-2281

9 Page 2 of 31 A. Frommer et al. IEOT

perturbations, it is also suitable to determine the transient growth behavior
of linear dynamic models in finite time, which may be far from the asymp-
totic behavior. For an overview on the pseudospectrum and its applications
we refer the reader to [8,24].

Numerical computation of the pseudospectrum of a matrix has been
intensively studied in the literature. Most algorithms use simple grid-based
methods, where one computes the smallest singular value of A—z at the points
z of a grid, or path-following methods, see the survey [23] or the overview at
[8]. Both methods face several challenges. The main problem of grid-based
methods is first to find a suitable region in the complex plane and then
to perform the computation on a usually very large number of grid points.
The main difficulty of path-following algorithms is to find a starting point,
that is, a point on the boundary of the pseudospectrum. Moreover, as the
pseudospectrum may be disconnected it is difficult to find every component.
However, there are several speedup techniques available, see [23], which are
essential for applications.

A simple method to enclose the pseudospectrum is in terms of the nu-
merical range. More precisely, under an additional weak assumption, the e-
pseudospectrum is contained in an e-neighborhood of the numerical range of
the operator, see Remark 2.8. While this superset is easy to compute for ma-
trices, it can not distinguish disconnected components of the pseudospectrum
as the numerical range is convex.

In this article we propose a new method to enclose the pseudospectrum
via the numerical range of the inverse of the matrix or linear operator. More
precisely, for a linear operator A on a Hilbert space and € > 0 we show

oe(A) < () [(Bo.(W((A=5)"1) 7" +5], (1)

ses

see Theorem 2.2. Here o.(A) denotes the e-pseudospectrum of A, W((A —
5)~1) is the numerical range of the resolvent operator (A — s)~1, Bs (U) is
the ds-neighborhood of a set U, and S is a suitable subset of the complex
plane. This inclusion holds for matrices as well as for linear operators on
Hilbert spaces. Further, we show that the enclosure of the pseudospectrum
in (1) becomes optimal if the set S is chosen optimally, see Theorem 2.5. The
idea to study the numerical range of the inverses stems from the fact that the
spectrum of a matrix can be expressed in terms of inverses of shifted matrices
[12].

From a numerical point of view this new method faces similar challenges
as grid-based methods as a suitable set S of points has to be found and then
the numerical ranges of a large number of matrices have to be computed.
However, this new method has the advantage that it enables us to enclose
the pseudospectrum of an infinite-dimensional operator by a set which is
expressed by the approximating matrices.

The usual procedure to compute the pseudospectrum of a linear opera-
tor on an infinite-dimensional Hilbert space is to approximate it by matrices
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and then to calculate the pseudospectrum of one of the approximating ma-
trices. In [24, Chapter 43| spectral methods are used for the approximation,
but no convergence properties of the pseudospectrum under discretization
are proved. So far only few results are available concerning the relations be-
tween the pseudospectra of the discretized operator and those of the infinite-
dimensional operator. Convergence properties of the pseudospectrum under
discretization have been studied for the linearized Navier-Stokes equation [9],
for band-dominated bounded operators [18] and for Toeplitz operators [5].
Bogli and Siegl [3,4] prove local and global convergence of the pseudospectra
of a sequence of linear operators which converge in a generalized resolvent
sense. Further, Wolff [27] shows some abstract convergence results for the
approximate point spectrum of a linear operator using the pseudospectra of
the approximations.

In this article we refine the enclosure (1) of the pseudospectrum of linear
operators further and show that it is sufficient to calculate the numerical
ranges of approximating matrices. More precisely, we show in Theorem 3.6
that

7o) < () [(Bo. (W (40 = 9)7)

ses

+3| (2)

if n is sufficiently large. Here A,, is a sequence of matrices which approx-
imates the operator A strongly. We refer to Sect. 3 for the precise defi-
nition of strong approximation. If we even have a uniform approximation
of the operator A, then we are able to prove an estimate for the index n
such that (2) holds in intersections with compact subsets of the complex
plane, see Sect. 4. In Sect. 5 we show that finite element discretizations
of elliptic partial differential operators yield uniform approximations. Fur-
ther, as an example of strong approximation we study in Sect. 6 a class of
structured block operator matrices. In the final section we apply our ob-
tained results to the advection—diffusion operator and the Hain—Liist opera-
tor.

We conclude this introduction with some remarks on the notation used.
Let H be a Hilbert space. Throughout this article we assume that A : D(A) C
H — H is a closed, densely defined, linear operator. We denote the range of
A by R(A) and the spectrum by o(A). The resolvent set is o(4) = C\o(A).
Let L(H;, Hs) denote the set of linear, bounded operators from the Hilbert
space Hi to the Hilbert space Hs. The operator norm of T € L(Hy, Hy) will
be denoted by ||T|z(x,,#,)- To shorten notation, we write L(H) = L(H, H)
and denote the operator norm of T' € L(H) by ||T||. The identity operator
is denoted by I. For every A € p(A), the resolvent (A — \)~1 := (A — AI)~!
satisfies (A — \)~! € L(H). For a set of complex numbers S C C we denote
the -neighborhood by Bs(S), i.e., Bs(S) = {z € (C‘ dist(z, S) < ¢}, and we
z € S\{0}}. Further, we use the notation

also use the notation S—! = {z‘l

C* := C\{0}.
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2. Pseudospectrum Enclosures Using the Numerical Range

In this section we present the basic idea of considering numerical ranges of
shifted inverses of an operator in order to obtain an enclosure of its pseu-
dospectrum. We start by recalling the notions of the numerical range and the
e-pseudospectrum.

The numerical range of an operator A is defined as the set

W(A) = {<A‘T7x> ’:,C € D(A), ||:L‘|| = 1}7

see e.g. [13]. It is always a convex set and, if A is additionally bounded, then
W (A) is bounded too. The numerical radius is w(A) = sup {|z| | z € W(A)}.
The numerical range satisfies the inclusions

op(A) C W(A), Tapp(A) C W(A),
where 0,(A) is the point spectrum of A, i.e., the set of all eigenvalues and
Oapp(A) is the so-called approximate point spectrum defined by

app(A) = {/\ € C|3a, € D(A), [lan] =1+ lim (A= Az, = o} .

The spectrum, point spectrum and approximate point spectrum are related
by 0p(A) C oapp(A) C o(A). If A has a compact resolvent, then the spectrum
consists of eigenvalues only and hence we have equality.

For € > 0 the e-pseudospectrum of A is given by

7)oy u{re - 27> 1.

If we understand [(A — A)~!|| to be infinity for A € o(A), then this can be
shortened to

_ 1
0.(A) = {)\ eC|(A-N""> 6}.
Hence

Cvoe(a) = {re ot Ita- N < 1

The central idea of this article is the following: If A € C is such that
1/X has a certain positive distance J to the numerical range of the inverse
operator A~!, then this yields an estimate of the form

(A =Nzl =z ellzll, — xeD(A),
with some constant ¢ > 0, which will in turn be used to show X € p(A)

with [[(A = A)7!| < L ie., A € 0.(A). This is made explicit with the next
proposition:

Proposition 2.1. Suppose that 0 € 9(A). Then for every 0 < e < ﬁ and

5= A

m we have

o-(A) C (Bs(W (A1)
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Proof. Let us denote U = (Bg(W(A_l)))_l. As a first step we show that
(A= Xz|| >¢e forall XeC\U, zeD(A),|z||=1. (3)
So let A € C\U. We consider two cases. First suppose that |[A| > ﬁ —e.

Then A # 0, A=! ¢ Bs(W(A™1)) and hence dist(A\~!, W(A~1)) > §. For
x € D(A), ||z|| = 1 we find

<IN = (AT ) = (AT = ATz, ) < | (T = AT ],
Consequently
Al

I(A = Nall = MIIANT! = A7 Dz > AT 1A = A7 )|
S ) < 1 _€> (1 —[lATe) .
— AT AT | A=1]?
In the other case if |A\| < ﬁ — ¢ then |A|[|[A7Y]] <1 —]|A7!||e and hence

I— A1 is invertible by a Neumann series argument with ||(I — A=)t <
ﬁ. For z € D(A), ||z|| =1 this implies
1
1A =Nzl = |A(Z =A™zl = 1o — 1 2 €
[AZHII(T = AA=H) |

We have thus shown (3). In particular, A € C\U implies A € 0app(4), i.e.,

Oapp(A) NC\U = 2. 4)
Since Bs(W(A™1)) is convex and bounded, the set C*\Bs(W (A~1)) is con-
nected and hence also

-1

C\U = (C\Bs(W(A™Y))
the image under the homeomorphism C* — C*, z — z~!. On the other
hand, the boundedness of Bs(W (A™1)) implies that a neighborhood around
0 belongs to C\U = (C*\U) U {0}. Consequently, the set C\U is connected
and satisfies 0 € p(A) N C\U. Using (4) and the fact that 0o (A) C gapp(A4),
we conclude that
C\U C o(A).

Here 0o (A) denotes the boundary of the spectrum of A. Now (3) implies that
if A € C\U then [[(A— )| < 1 and therefore we obtain A ¢ o.(A). O

Applying the last result to the shifted operator A — s and then taking
the intersection over a suitable set of shifts, we obtain our first main result
on an enclosure of the pseudospectrum:

Theorem 2.2. Consider a set S C o(A) such that
M :=sup||(A—s)"}| < 0.
ses

Then for 0 <e < ﬁ we get the inclusion

oe(A) € () [(Bo.(W((A=5)71) " +] (5)
ses

_e)-1y2
where §; = 71”—(\]4(,4—)5)—”1&'
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Proof. For every s € S we can apply Proposition 2.1 to the operator A — s
and obtain

o.(A)—s=0.(A—s) C (Bs,(W((A—s)"1)) "
O

The following simple example demonstrates that the d-neighborhood
around the numerical range is actually needed to obtain an enclosure of the
pseudospectrum.

Ezample 2.3. Let A = diag(—1+4,—1—1i,1+4,1—1i) € C***. Then A™! =
%diag(—l —i,—1+4,1—1i,1+14). Since A~! is normal, its numerical range
is simply the convex hull of its eigenvalues. Thus W (A~!) is the following
square:

Then, using the fact that z — % is a Mobius transformation, we obtain

for W(A=1)~! the following curve plus its exterior:

We see that W(A~1)~1 touches the spectrum of A. This is of course clear: if
an eigenvalue 1/)\ of A~ is on the boundary of W(A~1), then the eigenvalue
A of A is on the boundary of W(A~1)~!. In particular in this example we do
not have o.(A) C W(A~1)~! for any e > 0 since o.(A) contains discs with
radius € around the eigenvalues.
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l(A—s)"t|%e

Proposition 2.4. For s € p(A), 0 <e < m and 05 = A5 W

have that
By (s) N [(Bas(W((A —s)7) T+ S} —

1
A—s)~1)t9.

Y

_ 1
where ps = A=) -TT5. -

Proof. Let s € o(A) and t € (Bs, (W ((A - s)_l)))_1 + 5. Then
1

7=, € Be.(W((A- 5)7)

and we can estimate

1
< s+ sup L o) =6, +w((A—s)"1) = —.
o <Ot s 1A =) ) (=97 =

This implies |t — s| > p, and therefore t ¢ B,_(s). O

The following theorem shows that the enclosure of the pseudospectrum
in Theorem 2.2 becomes optimal if the shifts are chosen optimally.

Theorem 2.5. Let € > 0 be such that % is not a global minimum of the norm
of the resolvent of A and Sy := {s co(A) | I(A—s)7 = 5+’Y} for v > 0.

Let further 65 = 1H”A(A57)3)1H1|“€6 Then:
(a)

cN N [Bw(a-97) " +5]

v>0s€S,

c{reciia-nz 1} -am,

a@=NN [(BagW((A—s)—l)))Hs]

v>0s€S,

(¢) Under the additional assumption that A is normal with compact resol-
vent and L > 0, there exists an g9 > 0 (depending on L) such that for
all e < gg

( ﬂBL ﬂ ﬂ 75)71))) +S] ﬂBL(O)

¥>0s€S,

Proof. (a) The first inclusion follows from Theorem 2.2. In order to prove
the second inclusion first note that

C1yy 1
S0 () [Be.W((A=s)") " +5| =2
sES,
for every v > 0 by Proposition 2.4. Hence,

NN [Ee-o) "] cNas =ays,

¥>0s€Sy v>0 ~>0
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—a\fseala-a <) ={seciia-az 1

From [4, Theorem 3.2] we have that the norm of the resolvent can only be
constant on an open subset of p(A) at its minimum. Since by assumption
é is not this minimum, we obtain the equality with the closure of the
pseudospectrum.

(b) Taking the closure in Theorem 2.2 yields

a4 [(BJS<W<<A—s>1>>)_1+s]

v>0s€S,

The other inclusion can be shown as in part (a) since we also have

8,0 () [BeW((A=5)) " +3| =2

SES,

for every v > 0 as a consequence of Proposition 2.4.
(c) By (a) it suffices to show that A € o(A) N BL(0), (A - )7t =1

implies A ¢ (Bj, (W ((A — s)_l)))_1 + s for some v > 0 and s € S,. Let

e = %min Ldist(, o (A\{11}) | 1 € o(A) N BL(0) )

Since A has compact resolvent, the minimum exists and is positive.
With

co = 5 min {dist(1, o (AN\{}) | 4 € 0(4) 0 B30, (0]} (6)

we then have 0 < g9 < £1. Let now € < g9 and A\ € p(A) N BL(0) with
[(A=X)~!| = L. Since A is normal, we get dist(\, 0(A)) = € and hence
there exists a pu € o(A) such that |\ — u| = . In particular we have
w € Brye, (0). Choose now vy € (0,69 —€), i.e. € <&+ < g, and set

ety
s=p+——A-p)

Then s € B, () and

dist(s,0(A)) =|p—s|=¢e+1.

Indeed if ' € 0(A) N Bryse, (0) with o # i/, then B, (p) N Be, (1) =
@ and hence |p/ — s| > €. If ¢/ € o(A) and |p/| > L + 3e1, then
dist(p/, Bey (1)) > €1 since Bey () C BLye,+¢,(0) and thus |p/ — s| >
€1 > €o. Due to | — s| < g9 we therefore obtain dist(s,o(A)) = |u — s
and because A is normal we can conclude
4= = ——,
v

i.e. s €5,. Since

! I [ I R S
=~ () e O
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Proposition 2.4 implies

Bo(s) N [ (Bo, (W((A=5)7)) " 45| = 2.

By our choice of s we have A € B,(s) and thus

A¢ (Bs,W((A=s)"))) " +5.
O

Remark 2.6. (a) The statements of part (a) and (b) of the previous theorem
—12
continue to hold under the weaker assumption d5 > M@sf)s),“lﬁs, ie.,
equality is not needed there.
(b) Note that ¢ in part (c) depends on L. For instance if we consider an

operator A with

J(A){unZ]i!neN}
k=1

we have lim, oo |ttn — fint1] = 0, lim, oo pt, = 00 and from (6) we
obtain g — 0 for L — oo.

(¢) The cutoff with the large ball Bz (0) in part (c) is not needed in the
matrix case (i.e. dim H < 00), or if the eigenvalues of A satisfy a uniform
gap condition. On the other hand, the equality in (¢) will typically not
hold for all € > 0, i.e. the restriction € < ¢ is needed, even in the matrix
case. This is illustrated with the next (counter-)example.

Example 2.7. Let the normal matrix A be given by

=)

and consider ¢ = 1. Then o.(A) = By(1) U B1(—1) and in particular 0 ¢
0-(A). See Fig.2 for the pseudospectrum with an enclosure. We will show

now that 0 € (Bj, (W ((A - 8)71)))71 + s for all s € S, v > 0. Hence

() S () () [(Ba. WA= 9)7) " +5]

7>0s€Sy
in this case. First observe that for s € S, i.e. [[(A—s)7!|| = 8_}_7, we have
m =, see (7). This implies
1 _ 1 1 € 1
b= (A—s) Y=o _
g voety ety A(1+9)

since € = 1. We also have
o (A=)t 0
A=s)" = ( 0 (-1-s)"
and hence

W(A-s) ) ={r(@1—s)""+1=r)(-1=s5)""|re0,1]}.
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FIGURE 1. 1-pseudospectrum of A with S

Due to A being normal, S, is the boundary of the (1 + v)-neighborhood of
{—1,1}. Thus by taking so € S, with Re so = 0 we have

|5 > |sof* = (1 +9)* =12 = 7" + 29
and hence |s| > 7, see Fig. 1.

From

(1 5)" — (—sY) ' SR,

s s

B 1 1
[slf£1 =5 = |s|(1+7)

we get
dist(—s~ 1, W((A - 5)71))
< min r ’(1 —s)t— (—871)’ +(1-r ’(—1 —5) 7 = (=s)7!

rel0,1]
< 1 < 1
T sl 4 (1 +)
This shows that —s~! € Bs, (W((A — s)™!)) and therefore

0€ (Bs,(W((A- s)_l)))i1 + s.

Remark 2.8. Note that under the assumption o(A) C W(A) (which holds for
example if A has a compact resolvent) it is known (see e.g. [24] for the matrix
case) that the pseudospectrum can also be enclosed by an e-neighborhood of
the numerical range, namely

02(4) C B.(W(4). ®)
Indeed for A € .(A)\o(A) we have [[(A— )| > 1 and therefore

(A= Xz| <e for all z € D(A), ||z]| = 1.
This implies

[(Az, ) = Al = [{((A = Mz, 2)| < [[(A = N)z|| <e

for x € D(A), ||z|]| = 1. See Sect. 7 for a comparison of the enclosure (8) with
our method (5).
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-2.5

FIGURE 2. Exemplary enclosure of the 1-pseudospectrum of
A from Example 2.7. The blue lines depict the boundaries
of the sets (B, (W ((A — s)_l)))_1 + s for some s in an S,
(color figure online)

3. A Strong Approximation Scheme

In this section we consider finite-dimensional approximations A, to the full
operator A. Our aim is to prove a version of Theorem 2.2 which provides
a pseudospectrum enclosure for the full operator A in terms of numerical
ranges of the approximating matrices A, ; this will allow us to compute the
enclosure by numerical methods.
We suppose that 0 € g(A) and consider a sequence of approximations
A, of the operator A of the following form:
(a) U, C H, n € N, are finite-dimensional subspaces of the Hilbert space
H.
(b) P, € L(H) are projections (not necessarily orthogonal) onto U,, i.e.
R(P,) = Uy, such that

lim P,z == for all x € H. (9)
(¢) A, € L(U,) are invertible such that
lim A 1Pz = A"z for all x € H. (10)

In this case we say that the family (P, An)nen approzimates A strongly.
Note that (9) implies that [ J,,c Uy is dense in H and that sup,,cy || P[] < oo
by the uniform boundedness principle.

Lemma 3.1. Let U,, P, be such that (9) holds and let A,, € L(U,,) be invert-
ible. Then the following assertions are equivalent:

(a) lim, oo A P2 = A7 for all x € H, i.e., (10) holds.
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(b) sup,en 145 | 2w,y < 00 and for all € D(A) there exist x,, € Uy, such
that

lim z, =z, lim A,x, = Az.
n—oo n—oo

Proof. (a) = (b). The uniform boundedness principle yields

sup HA;anHL(H) < 00.
neN

Since || A, ul| = |A Poull < A, Py ll oo llul for all uw € Uy, this shows the
first part. For the second, let z € D(A) and set y = Az and x,, = A1 P,y.
Then z, — A~'y =z and Az, = P,y — y = Az as n — oc.

(b) = (a). Let y € H. Set z = A~'y and choose z,, € U,, according to
(b). Then

APy = A P Ar = AN (P Ar — Ay + 2.

Since both P, Az — Az and A,z,, — Az as n — oo and || A, | is uniformly
bounded, we obtain (a). O

The following lemma shows that if A is approximated by A,, strongly,
then A — X is approximated by A,, — X strongly too, provided ||(A, — A) 7|
is uniformly bounded in n.

Lemma 3.2. Suppose that (P, An)nen approximates A strongly. If X € o(A)
is such that X\ € p(A,) for alln € N and sup, ¢y ||(A, — )7 < oo, then
lim (A, =\ 'Pax=(A-X\N"'2  forall x¢€H.

Proof. This follows immediately from Lemma 3.1 since
lim A,z, = Az <= lim (A, — Nz, = (A - Nz
n—oo n—oo

whenever lim,, oo T, = . O

Remark 3.3. In the literature there is a variety of notions describing the ap-
proximation of a linear operator. Two notions that are close to our definition
of a strong approximation scheme are generalized strong resolvent conver-
gence, considered in [2,3,26], and discrete-stable convergence, see [6]. There
are however subtle differences between these two notions and our setting:
First, we do not assume that P,(D(A)) C U,. Second, in Lemma 3.1(b) we
do not have the convergence of A, P,z to Az, which would be the case for
discrete-stable convergence. Up to these differences, the results of Lemmas 3.1
and 3.2 are well known in the literature, see [2, Lemma 1.2.2, Theorem 1.2.9]
and [6, Lemma 3.16].

We now prove a convergence result for the numerical range of the inverse
operator under strong approximations.

Lemma 3.4. Suppose that (P, Ay)nen approzimates A strongly. Then

(a) for every x € H, ||z|| = 1 there exists a sequence y, € Uy, |lyn] =1
such that

nlLH;O<A;1yn, yn> = <A711‘, 93>;
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(b) for all § > 0 there exists ng € N such that
W(A™Y) C Bs (W(A,Y), n > ng.

Proof. (a) We set y,, = P,a/| Pnz||. Note that y, is well defined for almost
all n since || P,z|| — ||z|| = 1. We get y, — x as n — oo and

\(Ailx,@ - <A;1yn’y7L>|
<A e — AL Paz, @) 4+ (AL Poa, @ — yo) | + (AL (Pa = yn), yn)|
<A™ 2 — AL Pl + AL I Pazll |z — ynll 4+ 1A T Pz — all,

which yields the assertion.
(b) Since W (A™1!) is bounded, it is precompact and hence there exist points
21y. .y 2m € W(A™L) such that

W(A™Y) c | Bsja(z)).
j=1

For every j we have z; = (A~'x;, z;) with some z; € H, ||z;|| = 1, and
by (a) there exists n; € N such that for all n > n; there is a y; € U,,
llyj]| =1 such that

_ _ 1
(AN, 5) = (A7 5, 09)] < 5.

Hence
W(A™ U Bs ({47 yz,95)) © Bs (W(ALY)

for all n > ng = max{ny,...,nn}
O

The previous lemma allows us easily to prove an approximation version
of the basic enclosure result Proposition 2.1.

Proposition 3.5. Suppose that (P, Ay )nen approzimates A strongly. For 0 <
€< ﬁ and § > % there exists ng € N such that

o-(A) C (Bg(VV(A,‘f)))i1 for all n > ng.
Proof. By Proposition 2.1 we have

o:(A) C (Bs(W(A™Y))

-1

—12
where §' = %. Since § — ¢’ > 0, Lemma 3.4 yields a constant ng € N

such that
W(A_l) C Bs_s (W(A;l)) , n > ng.
Consequently Bs/(W(A™Y)) C Bs(W (A, 1)) for n > ng and the proof is

complete. O
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Combining the previous proposition with shifts of the operator, we get
our second main result. It is analogous to Theorem 2.2, but provides an
enclosure of the pseudospectrum of the infinite-dimensional operator in terms
of numerical ranges of the approximating matrices.

Theorem 3.6. Suppose that (P, An)nen approximates A strongly. Let the
shifts s1,...,8m € 0(A) be such that

sup [|(Ay, —8;) | < oo forall j=1,...,m.
neN

and §; > H(A#)_l”fis for all j. Then

Let 0 < & < e =TT T=(A=s5)=

there exists ng € N such that
oe(4) C ﬂ [(ng(W((An - (9]»)_1)))71 + sj} for all n > nyg.
j=1

Proof. In view of Lemma 3.2, Proposition 3.5 can be applied to every A —s;.
Hence there exists n; € N such that

0(A=5;) C (Bo,(W((An=5,)7) ", n=ny
Since 0.(A) = 0.(A—s;) +s;, the claim follows with ng = max{ni,...,n,}.
(]

4. A Uniform Approximation Scheme

In this section we pose additional assumptions on the approximations A,, of
the infinite-dimensional operator A, that will allow us to estimate the starting
index ng for which the pseudospectrum enclosures from Proposition 3.5 and
Theorem 3.6 hold on bounded sets.

Throughout this section we assume that A has a compact resolvent,
0 € o(A) and that D(A) C W C H where the Hilbert space W is continuously
and densely embedded into H. The closed graph theorem then implies A~! €
L(H,W). Further, we suppose that there is a sequence of approximations of
the operator A in the following sense:

(a) U, C H,n € N, are finite-dimensional subspaces of H.

(b) There exist projections P, € L(H) onto U,, n € N, not necessarily
orthogonal, with sup,,cy || Pal| < oo and [[(I — P,)|wllzw,m) — 0 as
n — oo.

(c) There exist invertible operators A,, € L(U,), n € N, such that [|[A~! —
AP, — 0 as n — oo.

We say that (P, Ay )nen approzimates A uniformly. For ||(I — Pp)|lw | zw,m)
we will write abbreviatory || — P, ||z(w,m)-

Remark 4.1. (a) Property (c) already implies that A has compact resolvent:
indeed A~! is the uniform limit of the finite rank operators A, * P, and
hence compact.
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(b)
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If (P, Ap)nen approximates A uniformly, then also strongly. Note here
that from (b) we first obtain P,z — x for x € W, which can then
be extended to all x € H by the density of W in H and the uniform
boundedness of the P,. One particular consequence of the strong ap-
proximation is

sup [ A1 < oo,

neN
see Lemma 3.1.
Property (c¢) amounts to the convergence of A,, to A in generalized norm
resolvent sense, see [2,3,206] for this notion. Note however that our set-
ting has the additional assumption that P, — I wuniformly in L(W, H)
where D(A) C W C H. For generalized norm resolvent convergence this
is not the case, but it will be a crucial element in the following proofs.

In order to obtain improved enclosures of the pseudospectrum under a

uniform approximation scheme, that is, additional estimates of the starting
index ng for which the pseudospectrum enclosures from Proposition 3.5 and
Theorem 3.6 hold on bounded sets, we refine the results from Sect. 2 in terms
of certain subsets of the full numerical range of A~!. For d > 0 we define

WA d)={(A 2, 2) | |lz| =1,z €W, ||lz|w < d}. (11)
Clearly W (A1, d) C W(A™1). Moreover since W is dense in H we get
Jwa-td =w(a1). (12)
d>0

Proposition 4.2. Let L > 0 and d = L|| A~ zcg,wy. Then

(a)
(b)

o(A)NBL(0) Cc W(A™Y d)~L.
—1)2
If in addition 0 < € < HA%IH’ L>¢eandd= % then

a7~ 1

o-(A) N B _.(0) C (Bs(W(A™",d))) "

Proof. (a) Let A € o(A) with |A\] < L. Then there exists x € D(A) with

(b)

lz|| = 1 and Az = Az. This implies

1 _ _ _
WHIIIW = A7 ellw < A7 earwyllzll = 1A  cirw)

and thus we obtain
lzllw < [A™  ccwy Al < LIAT 2wy = d.
Consequently A\™! = (A~tx, 2) € W(A~1 d).
The proof is similar to the one of Proposition 2.1. We set
_ -1
U= (B5(W(A 1ad)))
and first show

(A= XNz| >e forall Xe Bp_.(0\U, x € D(A), |z||=1. (13)
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Let A € By _(0)\U, = € D( ), llz]] = 1. We consider three cases.
Suppose first that |A| > 5+HA*1H and ||z||w < d. From A € U we obtain

dist(A\~', W(A~',d)) > §, which implies
<N = (ATl ) = (AT = ATz S (AT - ATz |

and thus
AL e g
(A = N)z]| > (A~ )zl = o= 5 =&
1A= [A=H[(0 + [[A=H])
In the second case assume ||z|lw > d. Then
d < |lallw < A7 eomw | Azll,
which in view of A € By,_.(0) implies
d
(A =Nz = [[Az]| = |A] = —P=L-[A=e

A= 2wy

Finally if |\ < m, the same reasoning as in the proof of Propo-

sition 2.1 yields once again that ||(A — A)z|| > ¢, and therefore (13) is
proved. Now, since A has a compact resolvent (13) implies that

NEB O\ = Aco(d), (A- N <

Consequently o.(A) N Br_.(0) C U.

From Proposition 4.2 we get again a shifted version:

Theorem 4.3. Let S C o(A) be such that
My = sug (A —s5)7!|| < oo, M, = sup (A=) emw) < oc.
s€

For0<e< g, L>¢,d= LM andd, = % we get the inclusion

N ﬂ Br_.(s) c [(BgS(W((A — L))t +S} .

ses ses
Proof. Apply Proposition 4.2(b) to A — s for all s € S and note that
A€o (A—=s)NBL_(0) < A+seo.(A)NBr_c(s).
O

Remark 4.4. By the continuity of the embedding W < H, the condition
M; < oo already implies My < oo.

For a uniform approximation scheme, the numerical range of A~! can
now be approximated with explicit control on the starting index ng:

Lemma 4.5. Suppose that (P, Ay)nen approzimates A uniformly. Let
Co =SIEII§I(HA31IIIIPnII + 6] AL 1 Pall?) - (14)
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(a) Ifd>0,0<d < % and ng € N are such that for every n > ng
|A™ — AT P | + dCo |l — Pl cqw,my < 6,
then
W(A™Yd) € Bs(W(A;Y),  n>no.

(b) If 6 > 0 and ng € N are such that for every n > ng we have ||A™! —
AP, || < 6, then

W(ALY) € Bs(W(ATY),  n=no.
Proof. Let x € W with ||z|| =1 and ||z||w < d. Then we obtain
(A e, z) — (A 1Py, P
<A™z — A Pz, @) + [(A,  Pur, o — Py
< A7 = A7 P 2l + 1A I Pall 21T = Pall s Izl
< A7 = AP+ AT P = Pall .
as well as
1= 1Pall < llo = Pazll < 11 = Palleawmllelw < dIT = Pull e,
Let n > ng. Then

é 1
1= 1Pazlll < dllf = Palleew.my < & < 5

Co ~ 2
and hence ||P,z|| > 1. Let , = ﬁ. Then ||z,|| =1 and
(ISR ES
[P z]|? [ Pnz||?
_ (HPnLCH + 1)|||an|| — 1|
[ Pnz||?
1 1
~ (7pT *+ T ) 11 IPaall
(||Pn17 [Pz |>
< 6[1 — || Pol]]

< 6d||I — Pyl cow,m).-
This implies
‘<A;,1Pnzypnx> - <A;1In,$n>|
A P,x, P,x)
— A,_Lan%an _ M
‘ T Pl
1
= ]_ _—_—
' | P
< 6d|[I = Pullcow,mll Ay PP,
and thus for n > ng we arrive at
(A7 e, x) — (A @, )|
<A™ = AP+ dI T = Pallcow,my (1A TP+ 61LAL TP 1)

\(A;lpnx, P,z)|
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< AT = AP+ dCo |l = Pullcqw, )
< 6.

This yields (A~ 'z, x) € Bs(W(A,;!)) if n > ng and proves (a).

n

In order to show part (b), let x € U, with ||z| = 1. As z = P,z we have
(A7 2, @) — (A7 e, 2)| < A7 e — A7 |||
= A7 Poa — A7 e < |ATH = AP,
Thus (A, 'z, x) € Bs(W(A™1)) for n > ny. O
Corollary 4.6. If (P, Ap)nen approxzimates A uniformly, then
W(A-L) ={A € C|IN)nen with \, € W(A,') and lim X, =2}

or, equivalently,

WA= U wish.

meNn>m

Proof. We first show the inclusion “2”. Let (A, )nen be a convergent sequence
in C with A, € W(A, 1) and define A\ = lim,, .o, A\,. Let § > 0 be arbitrary.
Lemma 4.5(b) implies that there exists ng € N such that \,, € Bs(W(A™1))
for every n > ng. This implies A € Bs(W(A™1)) for every § > 0, and thus
AeW(A-L).

Conversely, let A\ € W(A~1,d) for some d > 0. Using Lemma 4.5(a),
we can construct a sequence (A,)nen in C with A\, € W(A,!) and X\ =

lim,, o0 Ap. The statement now follows from (12). O

The last result shows that W(A~1) can be represented as the pointwise
limit of the finite-dimensional numerical ranges W (A !). Lemma 4.5 even
yields a uniform approximation, but this is asymmetric, since one inclusion
only holds for the restricted numerical range W(A~!,d). A more symmetric
result is discussed in the next remark:

Remark 4.7. If U,, C W for some n € N then, due to the fact that the space
U, is finite-dimensional,
]| w

dy, =
€Uy, Hx”

< 0

Using the same reasoning as in the proof of Lemma 4.5(b), we then obtain
W(A,Y) € Bs(W(A™Y, dy))
if [A™1 — AP, < 6.

Note however that for finite element discretization schemes the condition
U, C W will usually not be fulfilled. In our examples for instance U, are
piecewise linear finite elements while W C H?({)) is a second order Sobolev
space, and thus U,, ¢ W.

Under a uniform approximation scheme the pseudospectrum can be ap-
proximated as follows.
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Proposition 4.8. Suppose that (P, Ay )nen approzimates A uniformly. Let

[A~% [A7Y%e T,
>0, O<e< d ——————— <6< ———F+ |47
' Il I e E e e e E L
If we choose ny € N such that for every n > ng
-1 -1 -1 |A=Y%e
||A _An Pn||+(r+5>”A Hﬁ(H,W)COHI_PHHL(W-,H) <0-— 1— ”Aile,

where Cy is defined in (14), then we obtain

o:(A) NB(0) C (Bs(W(A;Y)™" forall n > ny.

Proof. Let §' = %, L=r+eandd=L|A™! | (2, w)- Proposition 4.2

implies

0-(A) N B,(0) C (Bys(W (AL, d)))~ .
Next note that

_ A
58 < A7 = Tim AP

— N

Co

2 )
because P, is a projection. We can therefore apply Lemma 4.5 with ¢ replaced
by 0 — 0’ and ng chosen as stated above and obtain

W(A™',d) € Bs_s/(W(AY)) for n>ny

< 5 timsup (A 1Pl + 6145 [[1P]17) <

and hence the assertion. O

5. Finite Element Discretization of Elliptic Partial Differential
Operators

As an example for a uniform approximation scheme defined in Sect. 4 we

now consider finite element discretizations. We use the standard textbook

approach via form methods, which can be found e.g. in [1,21].

Let V and H be Hilbert spaces with V' C H densely and continuously
embedded. In particular there is a constant ¢ > 0 such that

[zl <clzllv, eV (15)

Moreover, we consider a bounded and coercive sesquilinear form a : V xV —
C, that is, there exists constants M,y > 0 such that

la(z,y)| < Mllz|lv]lylly and Rea(w,z) Z4llz][}, wyeV. (16)
Let A:D(A) C H — H be the operator associated with a, which is given by
D(A)={z €V |3, >0:]a(z,y)| < clly|l for y € V},
a(z,y) = (Az,y), x€ D(A),yeV.

2

Then A is a densely defined, closed operator with 0 € o(A) and ||[A7!|| < %,

where ¢ > 0 is the constant from (15).
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Let (Uyn)nen be a sequence of finite-dimensional subspaces of V' which
are nested, that is U, C U,4+1. We denote by a,, = al|y, the restriction of
a from V to U,. The form a, is again bounded and coercive with the same
constants M and 5. Let A,, € L(U,,) be the operator associated with a,, i.e.

a(z,y) = (Anz,y), z,y € U,.

Then again 0 € o(A4,) and ||A Y] < % Let P, € L(H) be the orthogonal
projection onto U,. Thus ||P,|| = 1 and A, = P,A,+1]|u,, that is, A, is a
compression of A, 4.

To obtain a uniform approximation scheme, we now consider an ad-
ditional Hilbert space W which is densely and continuously embedded into
H such that D(A) C W C V. We assume that there exists a sequence of
operators @, € L(W,V) with R(Q,,) C U, and

Jim [T = @nllzwvy = 0. (17)

Lemma 5.1. For all n € N the estimates

1 = Palleowmy < el = Qulleow,v),

A7 = A7 Pall £ SHIA eganan I = Qull ey
hold. In particular, the family (P, An)nen approzimates A uniformly.

Proof. For w € W we calculate

lw = Powll = inf flw—ull < flw = Quul| < cfw - Qnully

<ol = Qullew,vy llwllw,
which shows the first assertion. Moreover, for f € H we set x = A~ f and
r, = A 1P, f. Then we obtain
a(z,y) = (Az,y) = (f,y), yeV,
a(xnvu): <Anxn7u> = <Pnf7u>:<f7u>v u € U,.

Using the Lemma of Cea [21, Theorem VII.5.A], we find

M
A7 = AL Pafl| = |l = 2l < clle = 2nllv < == inf |z —ullv
’y uelU,

cM cM
THJJ" — Qnzllv < THI = Qullcow v llzllw

IN

cM _
< THI = Qulleaw ) 1A e cwn 1 £11,
which implies the second assertion. O

Theorem 5.2. Let A be the operator associated with the coercive form a and
let A,, @y be as above. Let

B VG R VGl
AT T AT =S T-TA e

7
r>0, 0<e< +§||A*1||.
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If ng € N is such that for every n > ng

AT
0~ 1A e

I = Qullcow,vy <

)

A eqwy (2 + (r+2)22)
then

o:(A)N B,(0) C (B(;(W(A;l)))_l for all n > ng.

Proof. We check that the conditions of Proposition 4.8 are satisfied: Using
Lemma 5.1, we estimate for n > ng and with Cy from (14),

1A™! = AL Poll + (r + &) | A L et w) CollT = Pl cow, )

Tc

M 2 | A=Y)%e
<A I-Qn al ) o5 A TFe
< A el - @ulearar (4 4915 ) <5 - LA

O

Ezample 5.3. Let Q C R? be a bounded, open, convex domain with polygonal
boundary I' and I'p C I" a union of polygons of I'. Let

V = H}(Q),

equipped with the H'-norm. On V we consider the sesquilinear form

2 2
a(u,v) = / Z iUz, Uy + Zbiumi—i— cuv | dx, (18)
Q

ij=1 i=1

where a;; € C%'(Q) and b;,c € L>(2). We suppose that a is coercive and
uniformly elliptic. Let {7, }nen be a family of nested, admissible and quasi-
uniform triangulations of  satisfying suppcr, diam(T) < *. Let

W= H2(9) 1 HY(©),
equipped with the H%-norm, and
Uy ={ueC’Q)|ulr € PL(T),T € Tp,ulr =0}, neN.

Here P (T) denotes the set of polynomials of degree 1 on the triangle 7. We
get U, C V. Moreover, the operator A associated with a is given by

2 2
Au = — Z Oz, (aijug,) + Z biuy, + cu,
i,j=1 i=1
D(A) =W.

For the proof of D(A) = W we refer to [10, Theorem 3.2.1.2 and §2.4.2].
By the Sobolev embedding theorem we have H2(Q) — C°(Q). For u €
W we define Q,u as the unique element of U, satisfying (Q,u)(z) = u(x) for
every vertex of the triangulation 7,,. Then Q,, € L(W, V) with R(Q,,) C U,.
Moreover, [1, Theorem 9.27] implies that there is a constant K > 0 such that

K
I = Qullcow,vy < — n e N.
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We conclude that Theorem 5.2 can be applied in this example with ng € N
chosen such that

Bl

2
Kell A ey (2 + (r+2)%)
§—2||A-1Y|2%e '

ng >

Note that in Example 5.3 we can also consider €2 to be an open interval
in R. All results continue to hold in an analogous way.

6. Discretization of a Structured Block Operator Matrix

In this section we investigate discretizations of a certain kind of block operator
matrices. We consider block matrices of the form

A B

A=(5 )
where A is a closed, densely defined operator A : D(A) C H — H on the
Hilbert space H, and B, D € L(H). Then the block matrix A is a closed,
densely defined operator on the product space H x H with domain D(A) =
D(A) x H. Additionally we assume that 0 € g(A), 0 € p(D) and that both A
and —D are uniformly accretive, i.e., there exist constants v4,vp > 0 such
that

Re(Az,z) > yallz]?,  z € D(A), (19)

Re(Dz,z) < —yplz|?, x e H. (20)

In the next lemma we show that under the above assumptions there is

a gap in the spectrum of A along the imaginary axis, and we also prove an
estimate for the norm of the resolvent. Similar results were obtained in [16,17]
under the additional assumption that A is sectorial and, in [17], without the
condition that B and D are bounded. However, no corresponding resolvent

estimates were shown. We remark that the boundedness of D is not essential
in Lemma 6.1 but will be used thereafter.

Lemma 6.1. We have {\ € C| —yp < ReX <~va} C o(A) and

1
min{ys — Re A, 7p + Re A}’

(A=) < —vp < Re )\ < 4.

Proof. Consider the block operator matrix

J = (g OI>.

A simple calculation shows that for A € U := {)\ S (C| —7p < ReA < 7,4}
and z € D(A), y € H,

(-0 (). ()

=Re(((A— Nz, z) + (By,z) — (B*z,y) — (D — Ny, 1))
= Re((A — Nz, z) — Re((D — Ay, )
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> (va = ReA)|z]* + (vp + Re V)|l

2
T
()
where ¢y = min{ys — Re A\,vp + Re A}. It follows that
17(A = Nollllo] = [(T(A=Nv,0)| Z exllvl*, v e DA,
and therefore, since ||Jw| = ||w|| for all w € H x H,
(A= Xol = exlloll, v eD(A). (21)
In particular X & oapp(A), ie., U N 0app(A) = @. The adjoint of A is the

block operator matrix
« (A B

which also satisfies the assumptions of this lemma. Indeed, (20) obviously
also holds for D*. Moreover, the uniform accretivity (19) of A together with
0 € o(A) imply that A — v4 is m-accretive, see [13, §V.3.10]. This in turn
yields that A* — v4 is m-accretive too and hence

Re(A*z, x) > vallz|?, x € D(A™).

It follows that (21) also holds for A*. In particular ker A* = {0} or, equiv-
alently, R(A) C H x H is dense. On the other hand, (21) implies that
ker A = {0} and that R(A) is closed. Consequently R(A) = H x H and
therefore 0 € p(A). Using 0o (A) C oapp(A) and the connectedness of the set
U, we obtain U C g(A). Now (21) implies ||(A— )71 < 1/cy for all A € U.
(I

> Cy

)

We consider approximations A,, of A of the form
_ An Bn
A= (5 1)

(a) (Pn, An)nen is a family which approximates A strongly in the sense of
Sect. 3;

(b) all projections P, are orthogonal and all A, are uniformly accretive
with the same constant 4 as in (19);

(¢) Bn = P,Blu,, D, = P,Dl|y, where U, = R(P,)

Lemma 6.2. (a) {A\€C| —vp <ReX <74} C o(Ay) and
1

min{y4 — Re\,vp + Re A}’

(b) (P, Ap)nen approxzimates A strongly where P,, = diag(P,,, Py,).

where

I(An =27 <

—vp < Re X < 4.

Proof. (a) From
(Dpx,x) = (P,Dx,x) = (Dx,x), x€Up,,

it follows that —D,, is uniformly accretive with constant yp from (20).
Consequently Lemma 6.1 can be applied to A,,.
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(b) In view of (a) and Lemma 3.1 it suffices to show that for all (z,y) €
D(A) x H there exist (zy,yn) € U, x U, such that

lim (”3”) = <x) . lim A, (x") —A (x> . (22)
n—oo \ Yn Yy n— 00 Yn Yy

Let (x,y) € D(A) x H. From Lemma 3.1 we get z,, € U, with z,, — z
and A,x, — Az as n — oo. Set y, = P,y. Then y,, — y and

< [|Dyn — Dyl + || P. Dy — Dy|| — 0, n — o0,

ie., Dpyn — Dy. The proof of B,y, — By and B}z, — B*z is the
same after the additional observation B} = P,B*|y, . Hence we have
shown (22).

O

Theorem 6.3. Let s1,...,8, € {/\€(C| — YD <Re)\<7A}. Let 0 < € <
m (min{ya —Res;,vyp + Res;}) and

=1,...,

I3

d; >
77 min{ya — Res;,vp + Res;}2 — emin{y4 — Res;,yp + Res;}

for 5 =1,...,m. Then there exists ng € N such that
o:(A) C m [(B(;j(W((.An — sj)_l)))i1 + sj} for all n > ng.
j=1

Proof. Lemmas 6.1 and 6.2 imply

1
<
min{’yA —Res;,vp + Re Sj} -

[a—y

_ 1 _
(A —s;)7Y < = A =) <=,

)

and hence the assertion follows from Theorem 3.6. O

Remark 6.4. Suppose that A is the operator associated with a coercive sesqui-
linear form @ on V. C H and that U,, W, P, € L(H), A, € L(U,) are
chosen as in Sect. 5. Then (P,, A,) approximates A uniformly, and hence
also strongly, see Remark 4.1. Moreover, the coercivity of a implies that A
and all A, are uniformly accretive with constant v4 = « from (16). Hence
all assumptions of this section are fulfilled in this case.

7. Numerical Examples

In order to exemplify the previously developed theory we take a look at
the results of numerical computations. We investigate the steps that were
involved in the discretization of a given operator and describe a visualization
of supersets of the pseudospectrum.

FEzxzample 7.1. In this example we will examine the Hain—Liist operator which
fits into the framework of Sect. 6. See [19,20] for results on the approximation
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of the quadratic numerical range of such a block operator. The Hain—Liist
operator under consideration here is defined by

A B
4= (5 1)
on the Hilbert space L?(0,1) x L?(0,1) where A = —
D = 2¢*™ — 3 with D(A) = {u €
D(D) = L*(0,1) and D(A) = D(
v e C™(0,1) x C*(0, 1) with v(0)

10082—1—2 B =1 and

H2(0,1) | u(0) = u(l) = 0}, D(B) =
A) @ D(D). Hence, for u € D(A) and
=v(1) = 0 we have

~ [ 155 @) @) + () + wa(o)or ) da

1
+ / (w1 (2) + (2675 — 3) up(2)) 02(@) dr. (23)
0
Let {71 }nen be the family of decompositions of the interval (0, 1) where
every subinterval T' € 71 is of length % and let
U,={ueC0,1)|ulr e P1(T),T € To,u(0) =u(l) =0}, neN

Here P1(T") denotes the set of polynomials of degree 1 on the subinterval T'.
The piecewise linear functions

nx—i+1, ze (=4 1),
Gi=i+1—nz, wze(i )
0, else,
fori e {1,...,n — 1} form a basis of U,, and therefore the functions
[@0, ign-1,
e {(0 Bin), i>n—1,
for i € {1,...,2(n — 1)} form a basis of U,, x U,. Evaluating (23) on these

basis functlons the finite-element discretization matrices A,, of A are given
by
—1\T
An = (((Api o)) - (i) )
Due to Lemma 6.2, Theorem 3.6 can be applied here. In order to illustrate
the inclusion specified therein the boundaries of the sets

(Bs, (W ((An —5;)")) "+,

(blue) are depicted in Fig. 3 for shifts sq,...,s, € o(A). The choice of the
shifts was determined by the expected shape of the pseudospectrum aiming
to obtain a relatively small superset thereof. They are located on two circles
around —3 with radii greater and smaller than 2 and on lines parallel to the
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S

KR

‘b
\,:,

FIGURE 3. Pseudospectrum approximation for the Hain—
Liist operator

L . _ _ l(An—s;)" "%
real axis in the right half plane. Here n = 600, 6; = S e [ ey and

€ =~ 0.4. The red dots are the eigenvalues of 4,, while the black lines corre-
spond to the boundaries of the pseudospectrum of the approximation matrix
o-(A,) computed by eigtool, see [7]. Note that according to Theorem 3.6 the
intersection of the blue areas form an enclosure of the pseudospectrum of the
actual operator o.(.A), while the black lines only give the information for the
discretized operator. Furthermore the spectral gap mentioned in Lemma 6.1
becomes visible.

Ezample 7.2. Let us consider the the advection—diffusion operator A : D(A)
C L?(0,1) — L*(0,1) defined by

with D(A) = {u € H?(0,1) | u(0) = u(1) = 0}, which has also been examined
in [24, pp. 115]. For u € D(A) and v € C*°(0,1) we have

(Au,v) = /01 (naa—;u(x) + %u(m)) v(x) dz

1 __
= /0 %u(m)v(m) —n%U(x)%v z)dz. (24)

As in the previous example let {71 },en be the family of decompositions of
the interval (0, 1) where every subinterval T € 71 is of length 1 and let

Uy = {ue C(0,1) | ulr €Py(T),T € Ta,u(0) = u(1) =0}, neN.
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FIGURE 4. Pseudospectrum approximation for the
advection—diffusion operator

Here P1(T") denotes the set of polynomials of degree 1 on the subinterval T'.
The piecewise linear functions

i—1
S
i)’

K2
n’ n

nr—i+1, xe(
pi=qi+1—nz, x€(
0, else,

3|

—

for i € {1,...,n — 1} form a basis of U,. Evaluating (24) on these basis
functions, the finite-element discretization matrices A,, of A are given by

A, = (((Aw,%'))i,j : (<<Pu<ﬂj>)i_,jl>T

With the choice of n = 0.015, Fig. 4 shows the eigenvalues of A,, for n = 40
(red) and the sets

(Bs, (W((An —5;)")) "+

(blue) for a number of shifts si,..., s, where §; = 1.1% and

€ ~ 16. The shifts are located at a certain distance to the expected pseu-
dospectrum so as to obtain a relatively small superset thereof. The black line
corresponds to the boundary of o.(A,) computed by eigtool, see [7]. This
demonstrates the result of Theorem 3.6 which actually yields an enclosure
for the pseudospectrum of the operator A while the black line only shows the
boundary of the pseudospectrum of the approximation matrix A,.

As already mentioned in Remark 2.8 we also have the enclosure
oe(A) C B:(W(4))

for operators A with a compact resolvent. Note that, because both sides of the
enclosure are in terms of the same operator A, this only yields an enclosure
for the discretized operator when applied numerically, not the full operator.
So let us take a look at the discretizations of the Hain-Liist (Fig. 5) and
the advection—diffusion operator (Fig. 6) again. Here, the e-neighborhoods
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FIGURE 5. e-neighborhood of the numerical range of the
Hain—Liist operator
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FIGURE 6. e-neighborhood of the numerical range of the
advection—diffusion operator

IEOT

of the numerical ranges are depicted by green lines. As you can see, this
approach leads to a very similar result in case of the advection—diffusion
operator (where the pseudospectrum is convex), while it fails to distinguish
disconnected components of the pseudospectrum in case of the Hain-Liist

operator.
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