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Abstract We consider an environment in which several independent service providers
can collaborate by pooling their critical, low-utilization resources that are subject to
unavailability. We examine the allocation of the joint profit for such a pooled sit-
uation by studying an associated cooperative game. For this game, we will prove
non-emptiness of the core, present a population monotonic allocation scheme and show
convexity under some conditions. Moreover, four allocation rules will be introduced
and we will investigate whether they satisfy monotonicity to availability, monotonic-
ity to profit, situation symmetry and game symmetry. Finally, we will also investigate
whether the payoff vectors resulting from those allocation rules are members of the
core.

1 Introduction

In this paper, we will investigate situations in which several independent service
providers keep the same type of critical, low-utilization resources that are subject
to unavailability. For instance, one can think of a railway setting with several contrac-
tors, each having one tamping machine. Tamping machines are critical resources as
they repair unstable, and so unusable, railway tracks. As only a few railway tracks
become unstable per year and tamping takes some hours only, the utilization of tamp-
ing machines is relatively low. However, tamping machines sometimes fail, are in
repair and as a consequence are unavailable for some weeks. One can also think of a
setting with several maintenance companies, each having one repairman with specific
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knowledge for one and the same type of highly profitable machine. Repairmen are
critical resources as they repair those machines. As machines break down only a few
times per year and repair takes some hours only, utilization of repairmen is relatively
low. However, due to, for example, vacation or illness, repairmen may be unavailable
for several weeks. In both examples, it is possible that demand occurs for an unavail-
able resource. For the railway setting, this leads to an inoperative part of the railway
network and as a consequence to high social costs. For the specialized repairmen set-
ting, this leads to down time of the machine which may be very costly as well. As the
fraction of time resources are utilized is relative small, and so it is very unlikely that
two or more service providers need a resource simultaneously, pooling of resources
may be a natural option here. In particular, by pooling of resources, more service can
be provided upon request and so additional profit can be realized in the long run. This
may encourage the service providers to pool their resources.

We will examine such a pooled situation by considering a stylized model of real-
ity. In this model, we assume that (i) resources switch between being available and
unavailable according to underlying stochastic processes, (ii) it does not occur that
two or more service providers need a resource simultaneously, (iii) transshipments of
resources between service providers occur instantaneously at zero costs and (iv) the
profit of each service provider depends non-decreasingly on the long-run fraction of
time that at least one resource is available. The first assumption is realistic as there is
no reason to assume that unavailability of a resource of a service provider would affect
the unavailability of a resource of another service provider. The second assumption
is a good approximation of reality when the fraction of time resources are utilized
is relative small, which implies that it is unlikely that two or more service providers
need a resource simultaneously. The third assumption is realistic in settings wherein
service providers are located close (enough) to each other or wherein substantial time
is needed to prepare the environment for service. For the latter one, the Dutch railway
setting is a good example as it already may take hours to create a safe work envi-
ronment for tamping. Transshipment costs can be neglected as they are usually small
relative to costs for unavailability. The last assumption is realistic in settings wherein
service providers operate for a sufficient long time. In this paper, we analyse general
non-decreasing profit functions as well as linear profit function, specifically. Nonlin-
ear profit functions fit well in situations, such as the Dutch railway setting, wherein
service providers operate based on performance based contracts that reward service
providers more as availability increases. Linear profit functions fit well for situations
with highly profitable machines for which downtime costs increase proportional to the
unavailability of the machines. Under these four assumptions, the model relies on two
components only: the long-run fraction of time that at least one resource is available
and the profit functions of the service providers.

Although pooling of resources may generate additional profit, it is unclear yet how
to allocate this amongst the participating service providers. The use of cooperative
game theory can be helpful in here. In particular, we will introduce a cooperative
game in order to examine the allocation of the additional profit for such a pooled
situation. For this cooperative game, which we will call an availability game, we will
contribute in the following way. We will show that there always exists an allocation
of the joint profit that cannot be improved upon by any subgroup of players, i.e.
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any coalition. In this case, the so-called core of the associated game is non-empty.
Moreover, we present an allocation of the joint profit for every possible coalition such
that each player’s payoff increases as the coalition to which the player belongs grows
larger, i.e. we present a population monotonic allocation scheme. In addition, we will
present conditions that ensure that each player’s marginal contribution increases as
the coalition to which he or she belongs grows larger, i.e. convexity of the associated
game. We will also introduce four different allocation rules and investigate whether
the payoff vectors resulting from those allocation rules increase for an increasing
availability and increasing profit, i.e. satisfy monotonicity to profit and monotonicity
to availability. Furthermore, we will investigate whether the payoff vectors resulting
from those allocation rules are the same for players that have the same profit function
and availabilities, i.e. satisfy situation symmetry, and are the same for players that have
the same payoff for every possible coalition, i.e. satisfy game symmetry. Finally, we
will also investigate whether the payoff vectors resulting from those allocation rules
are members of the core.

This paper can be positioned at the interface of cooperative game theory and oper-
ations research problems. In the literature, this research area is summarized under
the heading of operations research (OR) games. An overview of OR games can be
found in Borm et al. (2001). They divide OR games in five categories, namely con-
nection, routing, scheduling, production and inventory. Availability games are mostly
overlapping with the last category. Recent publications in this category focus on eco-
nomic order quantity situations (Meca et al. 2004), economic lot sizing situations
(Van Heuvel et al. 2007; Drechsel and Kimms 2011), newsvendor situations (Ozen
et al. 2008), truckload delivery situations (Hezarkhani et al. 2016; Li et al. 2016) and
spare parts situations (Karsten et al. 2012; Karsten and Basten 2014; Karsten et al.
2015). Recently, Bachrach et al. (2011, 2012, 2013) introduced and investigated a
new class of operations research games, called cooperative reliability games, which
comes closer to our work. Those games consider a directed network with one sink
and one source, where each link is controlled by a self-interested agent. Those links
are subject to failures with some fixed probability. The agents can form coalitions to
obtain connectivity from the sink to the target node. A fixed reward, which is equal
to the probability of achieving connectivity for that coalition, should then be divided
amongst the participating agents. In particular, Bachrach et al. (2011) focused on how
to approximate the Shapley value for large networks and Bachrach et al. (2012, 2013)
focused on when cooperative reliability games are convex and balanced. The key dif-
ference with their work is that Bachrach et al. (2011, 2012, 2013) assumed that the
reward obtained per coalition depends on a single societal profit function only, while
in our model it is assumed that the reward obtained per coalition depends on the sum
of the profit functions of all players of that coalition. So, results of Bachrach et al.
(2011, 2012, 2013) are not applicable here.

The remainder of this paper is as follows. We start in Sect. 2 with preliminaries
on cooperative game theory. In Sect. 3, we introduce cooperative availability games
and show general properties regarding those games. In Sect. 4, we introduce four
different allocation rules and investigate them on several properties. Finally, we draw
conclusions and suggest directions for future research in Sect. 5.
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2 Preliminaries on cooperative game theory

In this section, we provide some basic elements of cooperative game theory. Consider
a finite set N of players and a function v : 2V — R called the characteristic function,
with v(#) = 0. The pair (N, v) is called a cooperative game with transferable utility,
shortly called a game. A subset M C N is a coalition and v(M) is the worth coalition
M can achieve by itself. The worth can be transferred freely amongst the players. The
set N is called the grand coalition. For a coalition M C N, the subgame (M, vyy) is
the game with player set M and characteristic function vy, with vy (K) = v(K) for
all K € M. A game (N, v) is monotonic if the value of every coalition is at least the
value of any of its subcoalitions, i.e. v(M) < v(K) forall M, K € N with M C K.
When the value of the union of any two disjoint coalitions is larger than or equal to
the sum of the values of these disjoint coalitions, a game (N, v) is superadditive, i.e.
v(M) + v(K) < v(MUK) forall M, K € N with M N K = (. A game (N, v)
is convex if the marginal contribution of any player to any coalition is less than his
marginal contribution to a larger coalition, i.e. v(K U{i}) —v(K) > v(MU{i}) —v(M)
forall M € K € N\{i}andalli € N.

An allocation for a game (N, v) is an N-dimensional vector x € R" describing the
payoffs to the players, where player i € N receives x;. An allocation is called efficient
if Y ;. xi = v(N). This implies that all worth is divided amongst the players of the
grand coalition N. An allocation is individual rational if x; > v({i}) foralli € N
and stable if no group of players has an incentive to leave the grand coalition N,
ie. ), em Xi = v(M) for all M C N. The set of efficient and individual rational
allocations, called the imputation set of (N, v), is denoted by

Z(N,v) = {x e RN

xi = v({i}) foralli € Nand ) x; = v(N)} )
ieN

The set of efficient and stable allocations, called the core of (N, v), is denoted by

€ (N,v) = :x eRY | Y xi = v(M)forall M S Nand Y x; = v(N)} .

ieM ieN

Following Bondareva (1963) and Shapley (1967), a game (N, v) is called balanced
if the core is non-empty. If for every M C N, the corresponding subgame (M, vyy) is
balanced, the game is called totally balanced.

A well-known rule that associates an allocation with each game is the Shapley
value, proposed by Shapley (1953). This allocation rule can be described in several
ways. One is to calculate a weighted average over all marginal contributions that a
player can make to any possible coalition. Formally, for any game (N, v) the Shapley
value is defined by

(N, v)= Y |M|!(|N|;}}_|M|)!(v(MU{i})—v(M)) foralli € N.
MCSN\(i) INT!
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For any game (N, v), an allocation scheme y = (yi M) mcn,icm specifies how
to allocate the worth of every coalition. A population monotonic allocation scheme
(PMAS), introduced by Sprumont (1990), is an allocation scheme (y; p)mcn,icm that
is efficient, i.e. ) ;. py vim = v(M) for all M C N, and monotonic, i.e. yi y < Yi k
forall M, K € NwithM C K and all i € M. If a game (N, v) admits a PMAS
v, then it is totally balanced and its allocation for the grand coalition, (y; n)ien, is a
member of the core.

3 Model description

In this section, we introduce our model of the underlying situation, which we call
an availability situation. Moreover, we define the cooperative game to which we will
refer as the associated availability game.

3.1 Availability situations

Consider an environment with N a finite set of independent service providers, each
providing the same service with a single interchangeable resource (for example a
tamping machine or a repairman). For each service provideri € N, we assume that its
resource can switch between two states, namely available and unavailable, according
to an underlying stochastic process, in which A; € (0, 1) represents the resulting
long-run fraction of time that the resource of player i is available.

Remark 1 An example of such a stochastic process is the one in which the resource of
any service provider i € N starts in state available for a fixed time unit, for example a
day or an hour, and then, at the end of each time unit in which the resource is available,
switches to state unavailable with probability p¢ € (0, 1) or remains in the same state
with probability 1 — p¢ and, at the end of each time unit in which the resource is
unavailable, switches to state available with probability p;.‘ € (0, 1) or remains in
the same state with probability 1 — p¥. For such a (discrete time) stochastic process,

one can determine easily that the steady-state probability of being available is p"ip“
i i
and it holds, with probability 1, that the long-run fraction of time that the resource is
available converges to this steady-state probability. Here, with ZiT the number of time
units up to and including time unit 7' for which the resource is available, the long-run

fraction of time that the resource is available is defined as lim7_, o Zl.T /T.

From now on, we refer to A; as the availability and to 1 — A; as the unavailability.
We assume that the profit function of each service provider depends on its availability.
Let P; : [0,1] — Ry be this non-decreasing profit function. So, for availability
A; service provider i € N receives a profit of P;(A;). We assume that there exists a
J € N forwhich P;(1)— P;(A;) > 0. To analyse this setting, we define an availability
situation as a tuple (N, A, P) with N, A = (Aj)ien, and P = (P;);cn as described
above. We use 0 to refer to an availability situation & = (N, A, P) and 6’ to refer to
availability situation 6’ = (N’, A’, P’). The set of availability situations is denoted by
0.
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3.2 Availability games

The service providers, from now on called players, can protect against unavailability
by pooling their resources. We assume that transshipments of resources between two
or multiple players occur instantaneously at zero costs. Moreover, we assume that
no two or more players will demand for a resource simultaneously, and so, the new
availability of player i as part of coalition M becomes the long-run fraction of time
that at least one resource is available. We define this long-run fraction of time that at
least one resource of coalition M is available for any player i € M as follows

AlM:I—H(l—Aj). )
JjeM
Remark 2 For example, for multiple stochastic processes like the one presented in
Remark 1, the relationship in (1) holds with probability 1, whenever the probabilities
of the different players are independent. This follows as a similar relationship holds for
the steady-state probabilities. Note there may exist several other (types of) stochastic
processes for which (1) holds.

As profit depends on this availability (only), the profit of player i as part of coalition
M becomes P; (AlM ), and thus, the profit of coalition M becomes Zie u Pi (AlM ). Now,
we can define a game corresponding to an availability situation 6.

Definition 1 For any availability situation # = (N, A, P), the game (N, v?) with
=Y P (Af” ) )
ieM
for all M € 2N \{#} and v? () = 0 is called the associated availability game.

Example 1 Consider availability situation# € ® with N = {1,2,3}, A1 = 0.6, A, =
0.9,A3 = 0.5, Pi(x) = x, P,(x) = 2x and P3(x) = 7x. In Table 1, the related
availabilities and corresponding profits for (N, v?) are presented per coalition. o

3.3 General properties

In this section, we will present general properties for availability games. The following
two lemma’s will be used frequently. The first lemma states that the availability of a
coalition is at least the availability of any of its subcoalitions, while the second lemma
states that the profit of a coalition is at least the profit of any of its subcoalitions.

Table 1 Corresponding availabilities and profits

M [ {1} {2} {3} {1,2} {1,3} {2,3} {1,2,3}

AlM - 0.60 0.90 0.50 0.96 0.80 0.95 0.98
es) 0 0.60 1.80 3.50 2.88 6.40 8.55 9.80
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Lemma 1 For every availability situation 0 € ©, it holds that for any M, K € N

with M C K
[TJa-an=]]a-an.

ieM ieK

Proof Let 6 € © be an availability situation and M, K € N with M C K. We have
0<1—-A; <l1foralli € N and consequently

[Ja-ap=]Ja-an- [T a-ap=]]a-4n.

ieM ieM ieK\M iek
where the inequality uses 0 < ]_[ieM(l —A;) <l1forallM C N. O
Lemma 2 For every availability situation 6 € © with M, K € N, M C K and

i € M, it holds that
P, (A,M) <p (A,.K). 3)

Proof Let 6 € © be an availability situation. Then

P(a)=r(1-TTa-ap| =p|1-[]a-ap]|=r(aF).

jeM jeK

where the inequality is a result of (i) Lemma 1 and (ii) the non-decreasing property of
P;. The first and last equality follow from (1). O

As a result of Lemma 2, we can now claim that availability games are monotonic:
the value of a coalition is at least the value of any of its subcoalitions.

Proposition 1 Every availability game (N, v?) is monotonic.

Proof Let 6 € © be an availability situation and (N, v”) be the corresponding avail-
ability game. Now, let M, K € N with M C K. Then

o= P <> p (AiK) <3 p (A{‘) = v (K).

ieM ieM ieK

The first and last equality hold by definition. The first inequality holds by Lemma 2
and the second one holds as P;(x) € Ry forall x € [0, 1]. O

In addition, we are able to show that every availability game (N, v?) is superaddi-
tive: the value of the union of disjoint coalitions is larger than or equal to the sum of
the values of these coalitions.
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Proposition 2 Every availability game (N, v?) is superadditive.

Proof Let 6 € © be an availability situation and (N, v?) be the corresponding avail-
ability game. Let M, K € N with M N K = (J. Then

W)+ (K) = 3 P (A) + 3 P (4F)
ieM iek

Y B (A,MUK) +p (Aﬁ”“)

ieM ieK

> p (A,MUK) — /(M UK).

ieMUK

IA

where the inequality holds by Lemma 2. O

Superadditivity does not suffice to conclude that there always exists an allocation
that divides total profit completely such that it cannot be improved upon by any coali-
tion, i.e. the core is non-empty. Following Shapley (1953), convexity of a game is a
sufficient condition for core non-emptiness. A game is convex if each player’s marginal
contribution increases as the coalition to which he or she belongs grows larger. The
next example shows that availability games are not convex in general.

Example 2 Consider the situation of Example 1. Observe that v({1, 2, 3}) —v({2, 3})
=9.80—-8.55=1.25<2.90=6.40 —3.50 = v({1, 3}) —v({3}) and we can conclude
that the game is not convex. o

Despite that availability games are not convex in general, non-emptiness of the core
can still be proved.

Theorem 1 Every availability game (N, v%) has a non-empty core.

Proof Let 6 € © be an availability situation and (N, v?) be the corresponding avail-
ability game. Let (x;);cn be the allocation with

xi =P (AIN> foralli € N.

First, observe that

Yu=Yr (Afv) = (),

ieN ieN
and thus, the allocation is efficient. Secondly, observe that for any M C N
Y=Y A (A{V) >3 p (A,M) =’ (M),
ieM ieM ieM

where the inequality holds by Lemma 2. Giventhat ) ; _,, x; > v? (M), the allocation
is stable as well. Hence, (x;);en is an efficient and stable allocation and thus always
a member of the core. The core is non-empty. O
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We can also claim that availability games have a population monotonic allocation
scheme (PMAS): there exists an allocation of the joint profit for every possible coalition
such that each player’s payoff increases as the coalition to which the player belongs
grows larger.

Theorem 2 Forevery availability situation @ € © allocation scheme (a; M) McN.icM,
given by
aipy = P; (AlM> foralli e M andall M € N

is a population monotonic allocation scheme (PMAS) for (N, v?).

Proof Let 6 € ©® be an availability situation. Then, observe that

Zai,M = Z P; (AIM) = UH(M)

ieM ieM

for all M € N. Secondly, observe that forany M, K € N with M C K andi € M
we have

aim = P; (A,M) <P (A,K) =ak
and so (ai,M)ieM,MgN is a PMAS. O

Following Sprumont (1990), every game with a PMAS is totally balanced. A game
is totally balanced if all of its subgames have non-empty cores. Since every availability
game has a PMAS, it is totally balanced as well.

Corollary 1 Every availability game (N, v?) is totally balanced.

In Example 2, it is illustrated that availability games are not convex in general.
However, it is of interest to investigate if there exist necessary and sufficient conditions
for a class of availability situations for which convexity can be ensured. We will
investigate the class of availability situations with linear profit functions, i.e. the class
of availability situations for which for every playeri € N, there exists a p; € Ry such
that P;(x) = p;x for all x € [0, 1]. These situations will be called linear availability
situations.! The set of linear availability situations will be denoted by .

Definition 2 Let 6 € O be a linear availability situation. Then function .%; i (0) is
defined by

Zi(0) = Aj (Z PrAi —p,~> —pjA;  foralli, j € N withi # j.
keN

1 Availability games originating from linear availability situations with p; > 0 for some j € N and
pi =0foralli € N\{;j} may be recognized as big boss games (see Muto et al. 1988). As a consequence,
availability games originating from linear availability situation may be recognized as linear combinations
of big boss games. This does not hold for availability games in general.
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Theorem 3 For every linear availability situation 0 € O with |N| > 2 , the
corresponding game (N, v?) is convex if and only if

Z;0) <0 foralli,je N withi # j.

Proof See Appendix?.

Example 3 Consider the (linear) availability situation of Example 1. Note that p; =
1, po =2 and p3 = 7. Then, £»(0) is given by

Z120)=09-(10-06—-1)—2-0.6=3.3>0.

As derived directly in Example 2, the game is indeed not convex. o

For linear availability situations 6 € ®F with p; = p € Ry foralli € N,
Theorem 3 reduces to an easier result.

Corollary 2 For every linear availability situation € O with N = (1,2, ...,n}
withn > 2, pi =p € Ry foralli € N,and Ay > Ay > --- > A,, the corresponding
availability game (N, v?) is convex if and only if

INJAjAy — A1 — Ay <O

Proof See Appendix.

Corollary 2 states that, under specific conditions, the corresponding availability
game is convex. For example, availability games with only few players are more
likely to be convex than games with many players (under the same highest and second
highest availabilities). This may be due to the following effect. The additional profit
player i € N generates when another player j € N\{i} enters the coalition decreases
by the size of the coalition player i € N belongs to. This effect may occur for linear
availability situations & € ®F where availabilities (and profits) are constant as well.

Corollary 3 For every linear availability situation 6 € QL with N = (1,2, ...,n}
with n > 2, Ay = Aforalli € N, and p;1 < p» < --- < py, the corresponding
availability game (N, v?) is convex if and only if

A< p1+p2 _
YieN Pi

Proof See Appendix.

Corollary 4 For every linear availability situation 6 € OL with N = {1,2,...,n}
withn >2, pi =p € Ry, and A; = A foralli € N, the corresponding availability
game (N, v?) is convex if and only if

— 2

A< —.

2 For the sake of readability, lengthy proofs are presented in the appendix.
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Proof See Appendix.

Corollaries 2, 3 and 4 can be used to investigate quickly whether games are convex
and as a consequence to conclude whether the core is non-empty.

4 Allocation rules

In the proof of Theorem 1, an interesting allocation per availability situation, which
can be seen as an allocation rule, is presented. Despite that the payoff vector resulting
from this allocation rule is a core member of every availability situation, it will not
necessarily satisfy any other (appealing) property. Even stronger, there may exist
other allocation rules that (i) allocate total profit based on other criteria, (ii) satisfy
interesting properties and (iii) have a payoff vector that is a core member for every
availability situation as well. For that reason, we will introduce three other (interesting)
allocation rules for availability situations. For the, in total, four allocation rules, we will
investigate if they satisfy monotonicity to availability, monotonicity to profit, situation
symmetry and game symmetry. Finally, we will also investigate the core membership
of the payoff vectors resulting from the allocation rules.

4.1 Four allocation rules

First, we will formally introduce an allocation rule defined on availability situations.

Definition 3 An allocation rule on availability situations is defined as a mapping y
that assigns to any availability situation & € © a vector y (9) € RV.

We will only pay attention to allocation rules that divide the total profit, i.e.
Yoien Vi) = v? (N) for any availability situation @ € ©. The total profit that can be
generated only depends on (i) the availabilities and (ii) the profit functions of the dif-
ferent players. In what follows, we will first introduce three intuitive allocation rules,
each depending on the availabilities and profit functions of the different players of the
corresponding availability situation. Thereafter, we will present the fourth allocation
rule which is based on a well-known allocation rule for cooperative games, namely
the Shapley value.

The first allocation rule (which is introduced in the proof of Theorem 1 as an
allocation for every availability situation) will allocate to every player the profit, he
or she generates with its own profit function while being part of the grand coalition. It
is based on the idea that a player that generates more profit than another player under
the same availability should also be rewarded more. This allocation rule, which we
call Own Profit (OP), is described for any availability situation 6 € ® by

OP; (6) = P; (A{V) foralli € N.

A possible drawback of the first allocation rule is that players are not rewarded
directly for the impact of their own availability (on the profit functions of others).
The second allocation rule overcomes this by allocating the total profit proportional
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to the availabilities of the players. The idea behind this allocation rule is that the more
a player is available, the more it can help others, and for this, it will be rewarded.
Formally, for every availability situation & € ©, this allocation rule, which we call
Proportional to Availability (PA), is defined by

PA;(0) = ——v(N) foralli € N.

ZA

JEN

A possible drawback of the second allocation rule is that players are not rewarded
directly for the profit generated with their own profit function while being part of
the grand coalition. The third allocation rule will not overcome this (nor the other)
drawback. However, it tries to find another intuitive way of dividing the profit based
on the availabilities and profit functions. This allocation rule will first allocate the
individual profit, i.e. the profit that every player would obtain in the individual situation,
to every player. In fact, every player will be rewarded for their own availability and
profit function. Then, the remaining part of the total profit, i.e. the surplus, will be
divided proportional to the players’ profit loss due to unavailability. We measure the
profit loss due to unavailability as the difference in profit a player can bring in with
100% availability and with their (own) individual availability. The idea behind this
part is that players are rewarded for their profit potential they can bring with 100%
availability. Formally, for every availability situation 6 € © this allocation rule, which
we call Surplus Proportional to profit Potential (SPP), is defined by>

Pi(1) — Pi(A;})
> [Pi(h)—Pi(A))]

JjeN

SPP; (0) =v" ({i}) + o (N) = Y W0((jp]  foralli e N.

JjeN

The last allocation rule that will be introduced is the Shapley value. The Shapley
value (Shapley 1953) is a well-known (and accepted) allocation rule for cooperative
games. It is the only one that satisfies the efficiency, monotonicity, symmetry and
dummy property simultaneously. We will define the Shapley Value (SV) for every
availability situation 6 € ® by

SV;(0) = ®;(N,v’) foralli € N.

4.2 Properties of allocation rules

In this section, we will investigate whether the allocation rules satisfy intuitive prop-
erties as monotonicity to availability, monotonicity to profit, situation symmetry and
game symmetry. Finally, we will also investigate whether the payoff vectors resulting
from the allocation rules are core members.

3 One can also be interested in the situation wherein the profit loss due to unavailability is with respect to
AN (rather than 100%). Then, allocation rule SSP boils down to OP.
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4.2.1 Monotonicity to availability

Suppose the availability of a player increases. Then, this specific player is able to
generate more profit. Moreover, as the total availability increases, other players can
generate more profit as well. Hence, it is natural to assume that players do not expect
decreases in their allocations. We will investigate whether the allocation rules will
allocate to all players not less when the availability of any player increases, i.e. satisfy
monotonicity to availability.

Definition 4 An allocation rule y satisfies monotonicity to availability on D € © if
for any two availability situations 6, 6" € D, where 6 and 6’ coincide except for the
availability of player j with A; < A’j

vi(0) < y;(0") foralli e N.

The following example will show that allocation rules PA, SPP and SV do not
satisfy monotonicity to availability on ®.

Example 4 Consider availability situation 8 € ® with N = {1,2,3}, A; = 0.5,
Ar =0.5, A3 = 0.5 and

x if0<x<}? f0<x<l

L e 1 x if 0<x <5

- =15 if 5 1 = :

Pi(x) = P>(x) 2 12 <X < P3(x) {1 if% x <1
1 if x=1,

Moreover, consider situation 8’ € ©, which coincides with 8 except that Ag =0.75.
In Table 2, the four allocations regarding those two situations 6 and 0’ are depicted
for all three players.

Allocation rules PA, SPP and SV do not satisfy monotonicity to availability, since

PA>(6) > PA2(9'),
SPP»(0) > SPP,(¢),
SV,(6) > SV, (8').

Note that this example can also be constructed with continuous profit functions. ¢

Proposition 3 Allocation rule OP satisfies monotonicity to availability on ®.

Table 2 Allocations for availability game

i OP; PA; SPP; SV; i OP; PA; SPP;  SV;
I I

6 2 3 3 3 - T B :
3001 2 2 1 3001 s 1 1
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Proof See Appendix.

For linear availability situations, we obtain different results regarding monotonicity
to availability. The following example will be used to show that allocation rules PA
and SV do not satisfy monotonicity to availability on .

Example 5 Consider the (linear) availability situation § € ® of Example 1. More-
over, consider situation #’ € ®%, which coincides with # except that A} = 0.8 now.
In Table 3, the four allocations regarding those two situations 6 and 6’ are depicted
for all three players. All numbers are rounded to two decimals.

Allocation rules PA and SV do not satisfy monotonicity to availability, since

PA,(6) > PA»(6"),
SV,(0) > SV»(8'). o

Proposition 4 Allocation rules OP and SPP satisfy monotonicity to availability on
oL

Proof See Appendix.

4.2.2 Monotonicity to profit

Suppose the profit function of a player changes such that the difference between the
outcomes of the old and the new profit function is non-decreasing in the argument, i.e.
in (total) availability. Then, this specific player is able to generate more profit. Despite
that the other players will not generate more profit themselves, they are responsible
(in terms of availability) for the (extra) profit of the specific player as well. Hence, it
is natural to assume that players do not expect decreases in their allocations. We will
investigate whether the allocation rules will allocate to all players not less when the
difference between the outcome of the new and old profit function of a specific player
is non-decreasing in (total) availability, i.e. satisfy monotonicity to profit.

Definition 5 An allocation rule y satisfies monotonicity to profit on D C © if for
any two availability situations 6, 8’ € D, where 6 and 6’ coincide except for the profit
of player j with P]/. (x) — Pj(x) non-decreasing in x,

vi(0) < y;(0") foralli e N.

Table 3 Allocations for availability game

i OP; PA; SPP; SV; i OP; PA; SPP; SV;
098 294 098 1.28 1 099 360  0.99 1.52

0 2 196 441 1.99 205 0 2 198 405  2.00 2.70
3 686 245 683 5.57 3693 225 691 5.68
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The following example will show that allocation rule SPP does not satisfy mono-
tonicity to profit on .

Example 6 Consider an availability situation 6 € OL with N = {1,2,3}, A1 = 0.6,
Ay = 0.7,A3 = 0.5,p1 = 1, pp = 3 and p3 = 9. Moreover, consider situation
0’ € ®F, which coincides with 6 except that pj = 10 now. In Table 4, the four
allocations regarding those two situations 6 and 6’ are depicted for all three players.
Note that all numbers are rounded to two decimals.

Allocation rule SPP does not satisfy monotonicity to profit, since

SPP3(0) > SPP53(9"). o
Proposition 5 Allocation rules OP, PA and SV satisfy monotonicity to profit on ©.
Proof See Appendix.
4.2.3 Situation symmetry

Suppose that two players have the same profit function and availability. Then, those
players both generate the same profit and both help other players (in terms of avail-
ability) in the same way. Hence, it is natural to assume that those players expect the
same allocation. We will investigate whether the allocation rules will indeed allocate
the same to both players, i.e. satisfy situation symmetry. For this, we will introduce
some new definitions.

Definition 6 For any availability situation 6 € ®, players i, j € N with i # j are
called situation symmetric if

Pi(x) = Pj(x) forallx € [0,1]and A; = A;.

Definition 7 An allocation rule y satisfies situation symmetry on D C © if for all
0 € D and all situation symmetric players i, j € N with i # j it holds that

yi(0) = y;(0).
Proposition 6 Allocation rules OP, PA, SPP and SV satisfy situation symmetry on ©.

Proof See Appendix.

Table 4 Allocations for availability game

i OP; PA; SPP; SV; i OP; PA; SPP; SV;
094 407 095 1.69 1 940 689  9.44 8.83

0 2 282 475 288 354 ¢ 2 28 804 287 4.38
3 846 339 839 6.98 3 846 574 837 7.46
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4.2.4 Game symmetry

Suppose that player i and player j have the same individual profit, but not necessarily
the same profit functions and availabilities. Moreover, assume that the total profit of any
coalition including player i equals the total profit of the same coalition including player
Jj rather than i. So, both players are symmetric, but now in terms of the corresponding
availability game. Hence, it is natural to assume that both players expect the same
allocation. We will investigate whether the allocation rules will allocate the same
to both players, i.e. satisfy game symmetry. We will first introduce the definition of
symmetric players in terms of availability games.

Definition 8 For any availability situation 6 € ® players i, j € N withi # j are
called game symmetric if for the corresponding availability game (N, v?)

V(MUY =0 (MU} forall M C N\{i, j}.

Definition 9 An allocation rule y satisfies game symmetry on D C ® if forall0 € D
and all game symmetric players i, j € N withi # j it holds that

vi(0) = v; ().

The following example will show that allocation rules O P, PA and SPP do not
satisfy game symmetry on ©L.

Example 7 Consider a linear availability situation 6 € OL with N = {1,2,3}, A1 =
0.7, A, = 0.8, A3 = 0.9, p; =9, p» = 40 and p3 = 7. Then v/({1}) = 6.3 =
v? ({3)) and v? ({1, 2}) = 40.06 = v? ({2, 3}), and thus, we can conclude that players
1 and 3 are game symmetric. The corresponding allocations are presented in Table 5.
All numbers are rounded to two decimals.

The allocation rules OP, PA and SPP do not satisfy game symmetry, since

OP(0) > OP3(6),
PA1(0) < PA3(0),
SPP;(0) > SPP3(0). o

Proposition 7 Allocation rule SV satisfies game symmetry on ©.

Proof Let & € © be an availability situation. Moreover, let i, j € N withi # j
be two game symmetric players in (N, v?). Following Shapley (1953), it holds that

Table 5 Allocations for

availability game i OP; PA; SPPi SVi
1 8.95 16.24 8.92 9.18
4 2 39.76 18.55 39.76 37.30
3 6.96 20.87 6.98 9.18
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®; (N, ) = D;(N, v?). As a consequence, SV;(0) = ®;(N, v?) = D;(N, v?) =
SV (), which concludes that SV satisfies game symmetry. O

4.2.5 The core

In Sect. 3.3, we already investigated the non-emptiness of the core. This result was
based on finding a payoff vector that always belongs to the core. Now, we will investi-
gate whether the payoff vectors resulting from the allocation rules are always members
of the core as well.

The following example will show that there exists an availability situation § € ©
for which payoff vectors PA(6), SPP(6) and SV (6) are not core elements.

Example 8 Consider the availability situation of Example 4. Then, the correspond-
ing game (N, v") is given by v’({1}) = v*({2)) = (13} = 3, 2/({1,3)) =
v/ ({2,3) = 14, v9({1,2}) = 1 and v/ ({1, 2, 3}) = 2. The payoff vectors resulting

from allocation rules PA, SPP and SV (see Table 2) are not elements of the core, since

2 2 1,
PAIO) +PA3(0) = 5 + 5 < 15 =2"({1.,3)),
2 2 1,
SPP;(0) + SPP3(0) = 3 + 3< 15 =v ({1, 3}),
7 10 5 1,
SVi(0) +SV3(0) = — + — = 1— < 1= = 7({1, 3}). o

12 12 12 2

From the proof of Theorem 1, the following result is obtained immediately.

Corollary 5 For every availability situation 6 € ©, it holds that
OP(0) € €(N, 7).

The following example will show that there exists a linear availability situation
0 € OL for which payoff vectors PA(6) and SV(0) are not core elements.

Example 9 Consider the (linear) availability situation 6 € @% of Example 1. The
related allocations are presented in Table 6. All values are rounded to two decimal
places.

Table 6 Allocations for

availability game i OP; PA; SPP; SVi
1 0.98 2.94 0.98 1.28

4 2 1.96 441 1.99 2.95

3 6.86 2.45 6.83 5.57
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The payoff vectors resulting from allocation rules PA and SV are not elements of
the core, since

PA,(0) + PA3(9) < 4.42 +2.46 = 6.88 < 7 ({2, 3}),
SV () + SV3(6) < 2.96 + 5.58 = 8.54 < v/ ({2, 3}). o

Based on Corollary 5 and Example 9, it remains to investigate whether payoff
vectors resulting from SPP are core members. We make use of the following lemma.

Lemma 3 Let 6 € O be a linear availability situation with x; = 1 — A; for all
i € N. Then forall M C N it holds that

Zpi ij > gieMpixi Zpi l—lxj

. ‘X ;
ieM jeMm jeN PiXj icy jeN
Proof See Appendix.

Proposition 8 For every availability situation @ € OL it holds that
SPP(9) € € (N, v%).

Proof See Appendix.

Following Shapley (1953), the Shapley value is a member of the core if the corre-
sponding game is convex. In Theorem 3, necessary and sufficient conditions are given
for convexity of games associated with linear availability situations. Combining them
leads to our last result immediately.

Corollary 6 For linear availability situations 0 € OF with Z;(0) < 0 for all
i,je€Nandi# j, SV(O) is a member of the core of (N, v?).

5 Conclusions and future research

We formulated a stylized model of reality in which several independent service
providers can collaborate by pooling their critical, low-utilization resources that are
subject to unavailability. We examined the allocation of the joint profit for such a pooled
situation by studying an associated cooperative game. For this game, we proved that
there always exists an allocation of the joint profit that cannot be improved upon by
any coalition. In addition, we showed that there exists an allocation of the joint profit
for every possible coalition such that each player’s payoff increases as the coalition
to which the player belongs grows larger. Moreover, we discussed four allocation
rules and investigated whether they satisfy intuitive properties such as monotonicity
to availability, monotonicity to profit, situation symmetry and game symmetry. Next
to that, we investigated whether the payoff vectors resulting for those allocation rules
are core members. In Tables 7 and 8, all results have been summarized.
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With respect to the original underlying real-life examples (of tamping machines and
specialized repairmen needed for highly profitable machines), these results provide
operational insights. For instance, as (in terms of the game) there always exists an allo-
cation of the joint profit that cannot be improved upon by any coalition, investigating
collaboration between several contractors or maintenance companies is a worthwhile
endeavour. However, it is likely that intuitive and simply-to-implement allocations
rules, such as PA and SPP who divide profit proportionally to criteria such as avail-
ability and profit, may have some shortcomings in practice. For instance, it is well
possible that the payoff vectors of these allocation rules may not be part of the core
as well as that they may lack the monotonicity to availability property, which implies
that an increase in the availability not necessarily implies an increase in the profit allo-
cation. A possible drawback of allocation rule SV is its implementation, as it requires
calculating the values of all coalitions, which may be problematic as this increases
exponentially in the number of players. Oppositely, it seems that allocation rule OP,
which allocates the profit, he or she generates with its own profit function while being
part of the grand coalition, is a good starting point as it is easy to implement, core-
guaranteed and dominates allocation rules PA and SPP in terms of the investigated
properties.

For further research, it would be interesting to study the following extensions.
First, one could look at an extended model with the property that two or more ser-
vice providers may demand for a resource simultaneously. In this case, it is not
always possible (anymore) that another resource can take over demand. Moreover,
we can extend the model by including that (i) the individual resource availabil-
ity depends on the number of parties that participate in the pool and (ii) exchange
costs are included for transporting resources to other parties in case of pooling of the
resources.

Table 7 Results for availability

o Properties OP PA SPP NY%
situations
Monotonicity to availability v X X X
Monotonicity to profit v v X v
Situation symmetry v v v v
v’ : Satisfies property Game symmetry X X X v
x : Does not (always) satisty Member of the core v x x %
property
Tal?le 8 . Res.ults .for linear Properties OP PA SPP NY%
availability situations
Monotonicity to availability v X v X
Monotonicity to profit v v X v
Situation symmetry v v v v
Game symmetry X X X v
4Satisfies property if conditions Member of the core v x v %@

of Corollary 6 hold
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6 Appendix

Proof of Theorem 3 Let 0 € ®F be a linear availability situation with |[N| > 2 and
(N, v?) be the corresponding availability game. We will show that the corresponding
availability game is convex if and only if Z;;(#) < Oforalli, j € N withi # j.

(=) Suppose the availability game is convex, i.e. (Shapley 1953), then
V(MU ) =o' (MU () = (M Ui = (M) = 0 “)

foralli,j € N withi # jandall M € N\{i, j}. Leti,j € N withi # j and
M C N\{i, j}. Based on (4), it holds that

0 <" (MU{i, j) — " MU — (MU i) — o' (M)

= > wlt- ] a-a|- > ml1- J] a-a»

keMU{i,j} leMU{i, j} keMU{j} leMU{j}
- > |- J] a-a +Zpk<1—]"[(1—Az>)
keMU{i} le MU{i} keM leM
= > ml|a [ a-ap|+p|1- ] a-4)
keMU{j} leMU{j} leMU{i, j}
—Zm(Ai]_[(l—A,))—pi 11— J] a-ap
keM leM le MU{i}

= 1_[ (1—A) Z PrA; — pi(1 = Aj)

leMU{j} keMU{j}
-JJa-an (Z prA; — pi(1 — A»)
leM keM
=[Ta-apla-apl > mAi—p |- D pAi—pi||
leM keMU{i,j} keMU{i}
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where the first equality follows by definition. The second equality follows by combin-
ing all terms k € M U {j} from the first and second summation into one summation
and combining all terms k € M from the third and fourth summation into one sum-
mation. In the two new summations, we combine the product terms and use that
A; =1 — (1 — A)). Finally, we write down the terms that are left from the original
summations. In the third equality, the product term [ [, j(l — Aj) is taken out of
the first and second term and the product term [ ], em (1 = Ay) is taken out of the third
and fourth term. Moreover, p; - 1 and —p; - 1 cancel out against each other. In the
fourth equality, the product term [ [;.,,(1 — A;) is taken out of the whole equality and
—pi(1—A;) is written as p; A; — p;, where p; A; is finally included in the summation.

As A; € (0,1) foralli € N, it holds that ]_[leM(l — Aj) > 0. If the last expression
is divided by ]_[leM(l — A;), we obtain

0<U=Ap| > mAi—-pi|—| D mA-pi
keMU(i, j} keMU{i)

=pjAi —Aj Z PkAi — pi

ke MU, j)
This is equivalent to
Al Do mAi—pi| - piA 0. ®)
keMU{i, j}

Asi,j € Nwithi # jand M € N\{i, j} were chosen arbitrarily, (5) holds for
anyi, j € N withi # jandall M C N\{i, j}. Inparticular, (5) holds foranyi, j € N
withi # jand M = N\{i, j}. For M = N\{i, j}, the left side of (5) coincides with
Z;;(0) and thus .Z;;(0) < Oforalli, j € N withi # j.

(«=) Now, we assume that

%;6) <0

forall i, j € N withi # j. Then, for a given i, j € N withi # j it holds that

Aj (Z PrAi — Pi) —pjAi =0.

keN

Now, let M C N\{i, j}. As ZkeMu{i,/} PkAi < ) ren PrAi, we can conclude
that ‘

Aj Z pkAi —pi | —pjAi £ Aj (ZPkAi_Pi>_Pin <0.
keMU{i,j} keN
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This implies that

0<—A;| D pAi—pi|+pjA
keMU{i, j}

=—Aj Z PkAi — pi

keMU{i, j}
+ Z PrAi — pi | — Z PkAi — pi
keMU{i, j} keMU{i}
=(U-Ap| D mAi-p || D mA
keMU{i, j} keMU{i}

Multiplying the last expression by [[,c,,(1 — A7) > 0 results in

— Di

[Ta-apla—-apl > pAi—pi|=| D mAi—pi|]=0.

leM keMU{, j} keMU{i}

From proof (=), we know that this inequality coincides with

v(M Ui, j}) —v(M U{j}) — M U{i}) —v(M)) = 0.

(6)

Asi, j € Nwithi # jand M C N\{i, j} were chosen arbitrarily, we can conclude
that (6) holds for any i, j € N withi # j and all M € N\{i, j}. Using recursive

arguments, it can be seen that (6) is sufficient to show convexity.

]

Proof of Corollary 2 Let § € O be a linear availability situation with N =

{1,2,...,n}withn > 2, p =p e Ry foralli € Nand A| > Ay > ---

> A,. Let

(N, v?) be the corresponding availability game. We will show that the corresponding

availability game is convex if and only if [N|JA1 Ay — A — Ay < 0.

(=) Suppose the corresponding availability game is convex. Then, by Theorem 3,

Z;;(0) <Oforalli, j € N withi # j and so

L120) = A2 (IN|pA1 —p) — pA; <0.

Asp € Ry, we derive
INJA1A2 — A1 — Ay <0,

which concludes this part of the proof.
(<) Suppose that [N|Aj Ay — A1 — Ay < 0. Then, it holds that
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1 1
Ay <§|N|A2— 1) + A, <§|N|A1 —1> <0. 7)

As0 < Ay < Ay < 1, this implies that 1[N|A> — 1 < 0 and }|N|A; =1 < Oor
%|N|A2 —1<0and %|N|A1 — 1 > 0. We will now investigate those different cases.

Case 1. SIN|Ay — 1 <0and J|N|A; — 1 <0.
As }IN|A; — 1 < 0, it holds that §|N|A; — 1 < [N|A; — 1 < 0 for all
jeN.AsA; € (0,1) foralli € N, it holds that A,-(%|N|Aj —1) < 0for
alli, j € N.So, foralli, j € N withi # j, it holds that

1 1
A <§|N|Aj - 1) +A; <§|N|Ai - 1) <0.

Case2. 3|N|A; —1 <0and §|N|A; — 1 > 0.
AsA1(JINIA;j—1) < Ai(JIN|A>— 1) forall j € N\{1}and A;(IN|A; —
1) < A2(3IN|A; — 1) for all j € N\{1}, it holds that

1 1 1
A1l =INJA; — 1 Al =IN|A1 —1) < A =|N|A> — 1
1(2| |A; >+ J<2| |Aq >_ 1<2| |A2 >

1
+A2<§|N|A1 - 1) <0

forall j € N\{1}. Fori € N\{l}and j € N : j > i, it holds that%|N|Aj —
15%|N|Ai_1§%|N|A2—1§0.Thus

1 1
A (§|N|Aj_1)+Aj <§|N|Ai_1> =0. ®)

Combining Case 1 and Case 2, we conclude that (8) holds for all i € N and all
Jj € N with j > i. Since .Z;;(0) = £};(0) forall i, j € N withi # j, (8) holds
forall i, j € N withi # j. As multiplying (8) with p € R4 will not affect the
right-hand side of the inequality, it holds that .%; () < Oforalli, j € N withi # j.
By Theorem 3, the corresponding availability game is convex. O

Proof of Corollary 3 Let 6 e_@L be a linear availability situation with N =
{1,2,...,n} withn > 2, A; = A e (0,1)foralli € Nand p; < pp--- < p,. Let
(N, v?) be the corresponding availability game. We will show that the corresponding

availability game is convex if and only if A < Z]i'

ieN Pi

(=) Suppose the corresponding availability game is convex. Then, by Theorem 3,
;) <0Oforalli, j € N withi # j and so

Zn(0) = A (Z piA— Pl) —pA<0.

ieN
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After some rewriting, we derive

A< P1 +P2’
ZieNpi

which concludes this part of the proof.

(<) Suppose that 0 < A < %. After some rewriting, we derive
ieN rl

A (Z pi& — m) - pA=0. ©

ieN

The left-hand side of (9) coincides with £}, (0), and so .Z2(6) < 0. Now, observe
that

— — — -2 —
0> Zn0)=A4 (ZpkA—pl) — A=A pi—Ap1+ p2)
keN keN
—2 —
> A" ) p—Api+p))
keN
= %;(0)

foralli, j € N withi # j. This implies that £;;(#) < Oforall i, j € N withi # j.
By Theorem 3, the corresponding availability game is convex. O

Proof of Corollary 4 Let & € ©F be a linear availability situation with N =
{1,2,...,n} withn > 2, A; = A€ (0,1) foralli € N and p; = p € Ry for
alli € N.Let (N, v”) be the corresponding availability game. We will show that the
corresponding availability game is convex if and only if A < ﬁ

(=) Suppose the corresponding availability game is convex. Then, by Corollary 3,
it holds that _

T Pt 2p zi’

~ YkenPr INIp IN|

which concludes the first part of the proof.
(<) Suppose that A < II%/_I This implies that

T 2 _ 2 _ptp

TNl INID T Yen Pk

and thus, by Corollary 3, the corresponding game is convex. O
Proof of Proposition 3 Let 6 € © be an availability situation and 8’ € ® be another

availability situation that coincides with 8 except for the availability of player j, i.e.
Aj < A’j. Then, it holds for any player i € N that
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OP;(0) = Pi (1 - [Ta- Ak)>

keN

=p|1- [] a-4apa-4p

keN\{j}

=pP|1- ]_[ (1—Ap1 —A))

keN\{j}

<P 1- J] a-4apa-a)
keN\(j}

= OP;(0)).

where the third equality results from Ay = A) forallk # jand P; = P/ foralli € N.
The inequality results from 0 < A; < A’j < 1with0 < erN\{j}(l —A)) <1,and
the fact that P; is non-decreasing. O

Proof of Proposition 4 (i) OP From Proposition 3, it follows that allocation rule OP
satisfies monotonicity to availability on ®. As ®L C O, allocation rule OP satisfies
monotonicity to availability on ®F as well.

(ii) SPP Let 0 € O be a linear availability situation and 6" € ©OL be another linear
availability situation that only deviates in the availability of player j € N with A; <
A’j. We claim that the derivative of SPP; (9) for any player i € N is non-negative with
respect to availability A ;. Note that P;(1) — P;(A;) = p; — piA; = pi(1 — A;) for
alli e N.

Allocation SPP; (¢) for player i € N can be rewritten as

pi(1—A)
O=r Y pen Pe(l = Ap) (ZN”< [1¢ k>> d.op z)

keN leN
=piAi+[1— ZleN\{i} pi(l —Ay) y
B Dten Pi(l— Ap)

<sz (1 —-A—]]a —A@))
teN keN
=pidi+ Y pi (1 -A—]Ja —Ak>) - Y n—Ap

teN keN leN\{i}

ZleN\{i} pi(1—Ap)
+ Pt (1—Ap)
Z[eNPl(l —Ap) gl\:, kl;[V
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= pidi+pi(l—A) =Y p [](0— 40

teN keN

2ienviy Pl —Ap
+ pe | | (1= Ap)
Yoen Pl = Ap) tGZN ,EV

2reniy P10 — A)
— 1-A 11—
Yop[Ja-40 ( S A

teN keN
pi(1—A;)
- (1—A <—>
tesztkle_][V o Y ten P11 —Ap)

As at least for one player k € N, px(1) — pr(Ax) > 0, function SPP;(0) is
continuous and differentiable in A ;. For player j, the derivative of SPP;(0) to A; is
given by

iSPP 6) = Z/ENPl(l—Al) (=pj) —pi(d—=Aj)-(=pj) Z H(l—Ak)

da; (ZIEN pi(l— Al)) teN  keN
p;(
e D D (1= A (=D
Z,Esza—Az),EZN ’kelN_\[} ¢
_ Pj ( Z _ _
= p(—=ADY p [T —Ap)
(Xren Pl(l—Al))2 IeN\{J} teN keN
+sz(1—A1)2pt]'[<1—Ak>)
leN teN keN

_ 2 Len Prlleen = 40 ( S p—an+ Y pa —Az)) >0,

7
(Xien pi(1 = Ap) LleN\(j} leN

Note that all terms are non-negative, and thus, the derivative is non-negative as
well. Hence, SPP; () is non-decreasing in A ;. This implies that SPP; (6) < SPP;(0").
Taking the derivative of SPP;(0) to A; withi € N\{j} gives

d —(pil = A) - (=pj))
——SPP;(0) = pe | (=4
da; (ZzeN Pl(l — A’ ZN H

Pl(l
Y en pi(L— A Pl(l — Al) Yoo ] a-40-=D

teN  keN\{j}

pi(1—A) ( szptl_[(l—Ak)

(ZZGN pi(1— Al) teN  keN

+> 0 [ =40 -4

teN  keN\{j} leN
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pitl = o ] a-40

(E:len(l—-AD) 1eN  keN\([j)

X <—pj(1 —Aj) +Zpl(1 - Az))

leN

pitl = o ] a-4a0

(ZZGNPI(I_AI)) teN  keN\[j)

<[ > ma—-ap]=o.

[eN\{/}

Note that all terms are non-negative, and thus, the derivative is non-negative as well.
Hence, SPP; () is non-decreasing in A; for alli € N\{;j}. We conclude that SPP; (9)
< SPP;(9') foralli € N. O

Proof of Proposition 5 Let 0,0’ € © be two availability situations where 6 and 6’
coincide except for the profit of player j with P]f (x) — Pj(x) non-decreasing in x.
As P/(x) — Pr(x) = 0 for all k € N\{j}, it holds that P/(x) > P;(x) foralli € N.
Hence, it holds for all i € N that

Omm:HO_HU_MO

keN

_HG—HU—MO=me

keN

given that Ay = A} forallk € N.
In the same line, it holds that

PA; (0) = Py (1 —Ap)
ZkeN k

keN heN
= Z Z Py ( l_[(l - AZ)) =PA;(9),
keN k keN heN

given that Ay = A) forallk € N.
Finally, leti € N and M € N\{i}. Then

muh = Y p1- ] a-4)

keMU{i} le MU{i}
—z:ﬂo—na—mo
keM leM
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:Z P|1- ]—[ (1— Ay
keM

le MU{i}

—p (1—H(1—A1)>)+P,/ 1— ]_[ (1—A)

leM le MU{i}
>y [al1— J] a-4p
keM le MU{i}
—Pk<1—1"[(1—Az>>)+Pi 1- [] a-a4ap
leM le MU{i}

="M u i) — o' (M),

where the inequality holds, as

(1) if j € M (and thus j # i) then P]’.(y) — P]’-(x) > Pij(y) — Pj(x) for y > x and
P/ = P foralll € M\{j}and P/ = P;.
(i1) if j ¢ M and i = j then PZ’ = Py foralll € M and Pi’ > P;.
(iii) if j ¢ M andi # j then P/ = P;foralll € M and P/ = P; and so the inequality
becomes equality.

As ve/(MU{i}) - ve/(M) > v/ (M U{i}) —v? (M) foranyi € N and M € N\{i}and
given that the Shapley value of a cooperative game is a weighted average over those
marginal contributions, it follows that

SV;(6) = ®;(N,v?) < ®;(N,v?) = SV;(@) foralli € N,

which concludes the proof. O

Proof of Proposition 6 Let € ® be an availability situation and i, j € N withi # j
two players that are situation symmetric. For allocation rule OP, it holds that

OP;(0) = P; (1 -TJa- Ak)) =P; (1 -TJa- Ak)) = OP;(0),

keN keN

as P;(x) = P;j(x) for all x € [0, 1]. For allocation rule PA, it holds that

PA; (9) = Lug(N) = LUG(N) =PA;(H)
l ZkeN Ag ZkeN A o
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as A; = Aj. For allocation rule SPP, it holds that

Pi(1) — Pi(A)

SPP; (0) = " ({i
@) =v"{i}) + Y pen [Pe(1) — Pe(Ap)]

! (N) = 0’ ({1}))
leN
Pi(1) — Pi(A))
Y ken [Pr(1) — Pr(Ap)]

= P(A) + ! (N) =Y ({1

leN

Pi(1) — Pj(A;
= Pj(A)) + D~ Pi(4,) (ve(m > v

Y ken [Pr(1) — Pr(Ap)]
Pi(1) — P;(A})
Y ken [Pe(1) — Pr(Ap)]

=) +

! (N) =) v ({l}))

leN
= SPP;(6),

As Pi(x) = Pj(x) for all x € [0,1] and A; = A;. Finally, for allocation rule
SV, it holds that P;(x) = P;(x) for all x € [0,1] and A; = A;. This implies that
v/ (M U {i}) = v?(M U {j}) forall M € N\{i, j}. Based on Definition 8, players i
and j are game symmetric. Based on Proposition 7 and Definition 9, we conclude that
SV;(0) =SV;(©). O

Proof of Lemma 3 Let @ € ©L be a linear availability situation, x; = 1 — A; for all
i € N,and M C N. Then, it holds that

ZPiXinj 1 - 1_[ x| =0.

ieM jeM keN\M

Moreover, it holds that

Z PixiZPk— Z Pi H XjZPkaEO.

ieN\M keM ieN\M  jeN\M  keM

Now, when both parts are summed, we obtain

o<y pxiy_pi|t= ] =|+ D pixi ) m

ieM jeM keN\M ieN\M keM

Z Pi 1_[ ijPka

ieN\M  jeN\M  keM

ZZPiXiZP‘/—ZPix,’ZPj 1_[ Xk + Z Pixz'ZPk

ieM jeM ieM jeM keN\M ieN\M keM

Z Pi l_[ ijkak

ieN\M  jeN\M  keM
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=ZPiXiZPj—ZPiXiZPj l_[ Xk — Z Pi l_[ Xijkxk

ieN jeM ieM JjeM ke N\M ieN\M  jeN\M  keM
=ZPiXiZPj—ZPixiZPj l_[ xk_Zkak Z Di l_[ Xj

ieN jeM ieM jeM keN\M keM ieN\M JeEN\M
=> pixiy_ pi—> pixiy_ pi| [ x|

ieN jeM ieM JjeN keN\M

where the equalities hold by rewriting. From the last expression, we derive
2 rixi ) piz ) pixi ) pi| ] =
ieN jeM ieM JEN ke N\M

Multiplying both sides by [] jem Xj(= 0) and subsequently dividing both sides by
ZjeN pjxj(> 0) gives

‘ X

>on [Tn = S92 Y
ieM  jeM jeN PiXj icy jeN

which concludes the proof. O

Proof of Proposition 8 Let6 € ® be alinear availability situation. Note that P; (1) —
Pi(A;)) = pi — piA; = pi(1 — A;) foralli € N. It holds that

SPP;(0) = O pil — A7) YNy =3 (fk
> " SPPi(0) Z(v ({l})+zj€Np,-(1_A,-> ! (N) = > o ({k})

ieN ieN keN
=YV (ih + o' (V) = Y v ({k}
ieN keN
=v"(N),

and thus, SPP(0) is efficient. Secondly, let M C N, then

o (M) = Zpi (1 — l_[(l —Aj))

ieM jeM
=Y pidi+Y pd—A)=> p[[a-4)
ieM ieM ieM jeM

= YD+ Y il — Ay — e PUZAD Ty

ieM ieM ZkEN pi(l = A) ieN  jeN
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= > Ldih+ Lieu Pill = A) Dom—Ap=) p[[a-4p
keN

ieM 2ken Pe(l = Ab) ieN  jeN
. i i(1—A;)
_ Y i 4 e P AD 5 TTa— ) = Y A
2,;, Y ken Pl — Ap) k% J.l;[v ! ,;v
. i(1—A;)
_ 0 + pi( (N — 9 1k
ZM VD + s e ,%” ({k)
=) SPPi(6),
ieM

where the inequality is a result of Lemma 3 withx; = 1 — A; forall j € N. Hence,
SPP(0) is also stable and thus a member of the core. O
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